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Abstract

The modern power grid is undergoing an inflection point where the role of distributed
energy resources (DERs) including renewable energy sources (RESs) has surpassed parity
with conventional bulk power generation system as the prevalent source of energy gen-
eration. This transition from the conventional to modern power grids is also favored by
economies of integrating distributed generation technologies, proliferation of intelligent
communication devices such as sensors and data acquisition systems providing a global
and persistent view into the state of the power system and, low footprint computational
devices that have accelerated the distributed nature of the coordination of these DER
units and if desired, to appear as a single aggregated unit to leverage the benefits of scale
that a large centralized bulk power system can provide. Most of the design philosophy
for the power-electronics interfaced DERs and highly renewable grid has been developed
keeping in mind the operation of a conventional power system which is a large inertial
system and highly centralized in nature. The existing grid needs to undergo transfor-
mations including control design methodologies keeping DERs and RESs at the focus
and utilization of distributed communication algorithms at DERs allowing renewable
energy resources and battery energy storage systems to participate in grid interactive
services that can meet aggressive response timescales to maintain the operation and
stability of the power system. This thesis makes several contributions, firstly towards
enabling better active and harmonic power sharing in multi-inverter microgrid systems
(MMGs) with DERs interfaced with low-inertia voltage source inverters (VSIs) while
reducing the complexity of reactive power sharing and control. Secondly, investigations
and contributions towards developing a novel aggregation strategy and implementation

methodology for smaller DER units for enabling challenging grid interactive services in

v



presence of real-world non-idealities such as time delay in communication channel are
also presented and validated by developing a novel end-to-end power-hardware-in-the-
loop (PHIL) configuration. The finite-time termination distributed schemes suffer from
vulnerability to cyber-attacks that are aimed at manipulating data and control flow. In
the final part we develop a novel distributed method for detecting the presence of such

intruders for a multi-agent system implementing ratio consensus protocol.
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Chapter 1

Introduction

The modern power system is undergoing a transformation where the power utilities and
infrastructure across the world are trying to address challenges such as incorporating
renewable generation, diversification of generation assets while reducing carbon footprint
from conventional generation units. The conventional power system is lending its way
from unidirectional flow of power from large centralized generation plants to multi-
directional power flow with distributed generation (DG) units scattered throughout and
interacting with the rest of the power grid as shown in Fig.

This transition from the conventional power grids to modern power grids is also fa-
vored by new and cheaper distributed generation technologies, intelligent communication
devices such as sensors and data acquisition systems providing a global and persistent
view into the state of the power system and, low footprint computational devices that
have accelerated the distributed nature of the coordination of these DG units and if
desired, to appear as a single aggregated unit (referred to as a ‘virtual power plant’).

One of the natural extensions that has arisen as a result of the proliferation of the
DG units or Distributed Energy Resources (DERs) is the capability to form microgrids.

Multi-inverter microgrids (MMGs) are systems that allow interaction of various DERs
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Figure 1.1: (a) Conventional power grid with large centralized generation and unidi-
rectional flow of power; (b) A Modern power grid with Distributed Generation units
interacting with the grid for a multi-directional flow of power

such as photovoltaics (PV) and battery energy storage systems connected to loads with
DC/DC converters and DC/AC inverters (referred to as voltage source inverters (VSIs))
at the point of common coupling (PCC) as shown in Fig. MMGs can be operated
in both grid-connected as well as islanded modes.

DER interfaced grids and microgrids follow a hierarchical control structure in order
to comply to design objectives and performance criteria, namely, fast timescale (millisec-
ond) regulation of system voltage and frequency at the point of common coupling (PCC),
tracking of active and reactive power set-points, restoration of system frequency follow-
ing a disturbance in the system at sub-second to second timescales, power flow control
at seconds-minutes timescales while maintaining economic dispatch of assets (minutes-
days). This hierarchical control structure consists of four levels, namely the Level 0 or
inner control, Level 1 or primary control, Level 2 or secondary control, and Level 3 or
tertiary control. The order is provided in a bottom-up manner and each higher level
commands the next immediate lower level and provides supervisory control. In order

to maintain stability and robustness, it is necessary to ensure that the bandwidth is
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Figure 1.2: Layers of control in a Power system

decreased with an increase in the control level

The Level 0 or inner control hierarchy consists of the voltage and current regulation
control of each DERs. This control strategy employed to the DERs are developed based
on the nature and dynamic behavior of the energy resources. The Level I or primary
control provides references for grid-forming VSIs and grid-feeding VSIs. Either P-Q ref-
erence for grid-feeding VSls or voltage and frequency reference for grid-forming VSIs are
provided in order to stabilize the network, enabling plug-and-play capability for DERs
and maintaining proper active and reactive power share among DERs with reduced cir-
culating currents. Level 2 or secondary control is realized with a centralized controller
that restores the voltage and frequency of microgrid compensating the inevitable devi-
ations caused by the primary control, especially droop-based control. Lastly, Level 3
or tertiary control considers the economical concerns in the optimal operation of the
microgrid, and manages power flow between microgrid and main grid.

In the islanded mode of operation, DERs (as grid-forming inverters) support local
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Figure 1.3: Microgrid with DERs interfaced with DC/DC converters and VSIs with
control, to regulate voltage and frequency at PCC and power sharing between DERsS,
terminated at AC loads.

loads in the microgrid through either centralized, distributed or de-centralized control
architectures. Such primary controllers are employed either locally at individual DERs
or at the microgrid level and are responsible for, stabilizing microgrid voltage |3,4],
maintaining power quality [5] with plug-and-play capabilities |6], apportioning load be-
tween various distributed generations (DGs) 7], and primary frequency response sup-
port [8-10]. However, control of VSIs in MMGs pose the additional challenge of regu-
lating system frequency and output voltage in the absence of a stiff grid. Furthermore,
these VSIs need to be controlled such that the DERs share the load demand, satisfying
active and reactive power requirements according to a prescribed sharing ratio. High
performance in meeting these objectives are difficult to achieve due to the uncertainty in

load demand size and load schedules, and, due to the complexity that arises as a result



of the coupling of paralleled VSIs in an MMG.

Moreover, most of the existing secondary control (level 2) system and associating
power infrastructure has been designed based on a conventional centralized approach in
mind and hence the services developed around it are more naturally suited to a cen-
tralized methodology. However, a distributed method for grid ancillary services has a
number of advantages over centralized architectures —i) Distributed co-ordination is
achieved using only local computations (which reduces communication overheads and
congestion) pertaining only to the neighborhood of the DER., ii) Distributed coordi-
nation facilitates ‘plug and play’ capability, where a new DER that needs to connect
to the network requires communication only to its nearest available DER whereas in a
centralized case all new and existing DERs need to communicate with the centralized
center through their own communication channel directly thereby increasing the network
setup cost and, iii) Distributed architecture is resilient to failures as any particular node
failure does not lead to failure of the entire network.

Thus, in order to utilize the full potential of a DER-interfaced highly renewable sys-
tem, it is imperative to investigate the control design methodologies keeping DERs and
RESs at the focus and utilization of distributed communication algorithms at local DERs
allowing renewable energy resources and battery energy storage systems to participate
in grid interactive services that can meet aggressive response timescales to maintain the
operation and stability of the power system.

This thesis targets contributions towards inner control (Level (), primary control
(Level 1) and, secondary control (Level 2) designs in the light of DER~focused grids and
microgrids with high penetration of renewable energy sources that makes these achieving

these objectives challenging in modern power systems.



1.1 Thesis Overview

Chapter 2 challenges and investigates alternatives to the conventional full droop-based
architectures that primarily rely on inherent high rotating inertia directly coupled with
the network by proposing a voltage-active power only droop architecture which is more
suited towards low voltage (LV) microgrids that exhibit low natural inertia and thereby
are more susceptible to large inherent deviations of the microgrid system frequency that
are caused during uncertain load changes while implementing frequency droop control.
The proposed voltage-active power half-droop (VP-D) control is augmented with ac-
cess to a global positioning systems (GPS)-based common clock to disseminate timing
pulses to generate the frequency reference for inverters interfaced with LV microgrid
networks. Furthermore, the lack of explicit control over reactive power flows in the net-
work is mitigated by proposing a novel control design based on loop shaping and the
internal model principle as opposed to standard proportional-resonant (PR) controllers
that are frequency dependent designs. The resulting control law guarantees that the
parallel inverters share reactive power such that deviations from desired reactive power
sharing remain bounded while serving a common load and therefore improves the steady
state response of multi-inverter systems. Finally, the effect of delays in receiving GPS
clock signals by an inverter is experimentally characterized and an inverter isolation
mechanism is proposed that allows inverters facing large GPS communication delays
to disconnect from the network. Hardware experiments on an 1.2 kVA-prototype and
controller-hardware-in-the-loop validation on the CIGRE distribution network are con-
ducted to demonstrate the effectiveness of the proposed architecture towards active and
reactive power sharing between inverters with load scenarios.

Chapter 3 discusses the issue of harmonic current sharing between various DERs
in a LV microgrid in presence of highly non-linear loads. The design of an outer vir-

tual impedance loop to shape the output voltage in such microgrids is proposed. In
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order to achieve this, a virtual impedance extracting and shaping filter is first pro-
posed to extract and weigh selected frequency components of the line current. Secondly,
design of impedances to weigh the extracted frequency components is obtained in or-
der to achieve harmonic current sharing and reducing total harmonic distortion (THD)
even in scenarios of asymmetric sharing of highly non-linear loads. We show that the
isochronous architecture developed above aids in the design and implementation of the
output impedances. The control design is tested on numerical simulations and in 4 kW/
1 kVAR two inverter configuration in a controller-hardware-in-the-loop (CHIL) setup.
Chapter 4 discusses the challenges of formulating and adopting existing distributed
frameworks utilizing consensus protocols, specifically ratio-consensus protocols, for co-
ordinating a multi-agent system towards real-time implementation. The ratio consensus
protocol is thoroughly investigated and is augmented with additional Min-Max proto-
cols and the monotonicity properties of these agents’ states following min-max updates
are established. This methodology facilitates a finite time termination criteria rendering
the ratio consensus protocol to be suitable for real-time applications where finite time
convergence of algorithms, within a pre-specified user-defined tolerance, is imperative.
Chapter 5 extends the results of finite-time termination of ratio consensus algo-
rithm developed in Chapter 4 towards distributed apportioning of load in the presence
of communication delays for providing demand response services requested by the grid.
This work contributes towards developing a resource apportioning algorithm which is
completely distributed in nature, from selection of communication weights to the finite
time termination criteria. This framework enables unique and simultaneous, yet local
and independent realization of power reference commands by the distributed control
units and a subsequent coordinated action. The algorithm proposed in this paper also
enables prioritization of RES available in the power network and autonomous adjust-

ments of energy contributions from other non-RES units to allow for increased renewable
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penetration. Novel early dispatch and brown start mechanisms are synthesized to enable
the framework to efficiently respond to time-varying ancillary service requests, namely
initial DER response to changing SFR commands that is faster than state-of-the-art
distributed approaches. A novel end-to-end power-hardware-in-the-loop setup is devel-
oped with 40+ physical hardware DERs (ranging from 3 kW devices to 100 kW utility
scale hardware), a 7 MW real-world distribution system model from Aurora, Colorado,
in real-time simulator with 250 DER nodes network including 48 Raspberry Pi agents as
distributed control units communicating over a real-world communication network with
channel delays forming a first-of-its-kind real-time setup implementing the distributed
framework with dispatch of the power reference commands generated by the resource
apportioning algorithm to the local power electronics interface. The experimental setup
is used to demonstrate aggregated response of aggregator commands within secondary
frequency response timescales —full activation times of 1 minute with initial response
time of 5 seconds which are faster response time objectives that exist today in North
American and European electricity markets.

Chapter 6 investigates the cybersecurity issue of distributed networks implementing
ratio consensus protocols where an intruder in the network can inject falsified data
to manipulate convergence to a false ratio value in the network. We first propose a
novel intruder model that has not been considered in the literature and show that the
intruder can successfully steer the ratio consensus states to any desired ratio. In order to
detect such intrusions, we then propose a distributed detection algorithm by modifying
the Max-Min protocol of the ratio consensus algorithm to develop a low cost, easy
to implement detection strategy where each participating node identifies the intruder
independently, eliminating the need for a trusted certifying agent or computationally
intensive intruder detection algorithms in the network. The effectiveness of the detection

method is demonstrated by numerical simulations on large scale networks.



1.2 Scope and contributions

This dissertation is focused towards control and coordination of DER units in a highly
renewable grid.

The contributions of this thesis are delineated as under:

1. A Control design and Isochronous architecture to maintain system fre-

quency and active power sharing in multi-inverter microgrid systems

e Design of control loop independent of frequency variations: Conventionally, in the
multi-loop controller, outer-voltage controller is designed to be a proportional +
Resonant (P+R) controller based on a nominal system frequency. However, in
a conventional full-droop control scheme, the system frequency inherently varies
based on the P — f (or Q — f ) droop curve, and the corresponding control design
(P+R) does not achieve good tracking results. However, in the proposed con-
troller, both the inner-current and outer-voltage controllers are designed based on
internal model principle and loop-shaping to achieve better regulation in output
voltage of the inverter. This becomes possible since the frequency of the multi-
inverter microgrid system (MMG) is maintained at a single common frequency
(wp rad/s) even in the presence of system disturbances. VP-D control decouples
voltage regulation objectives from frequency variations thereby alleviating issues
such as frequency dependent control resulting in poor voltage regulation and poor

disturbance rejection.

e Reduced controller complexity - No explicit reactive control: The architecture does
away with issues stemming from active frequency-regulation in full-droop meth-
ods. VP-D control allows direct control of active power with regulation of voltage

magnitude. The resulting control law guarantees that the parallel inverters share
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reactive power such that deviations from desired reactive power sharing remain
bounded while serving a common load even without explicitly controlling the re-
active power flow. The resulting controller design is simpler as no explicit @) — f
control is required. The architecture also enables improved start up transients,
reduced circulating currents between participating VSIs and easy plug-and-play of

VSIs in the MMG.

o [Fuacilitate design analysis: Close form relationships between phase difference and
system parameters The proposed framework facilitates a comprehensive analysis
that provides: i) delineation analytically of how circulating current between VSIs
depends on output voltage regulation error; ii) small-signal based stability analy-
sis of the ac microgrid by having access to the common clock signal to generate
a — 3 components without added complexities of PLL dynamics. These provide
useful design guidelines for selecting droop gains and virtual output resistances to

maintain system stability.

e A VSI isolation mechanism is proposed to allow VSIs to detect locally, delays in
GPS signals (with respect to a tolerance value) and the ability to disconnect from
the MMG. The resulting flexibility in provides delay tolerance based on perfor-
mance requirements of the MMG. Furthermore, the effect of GPS communication
delays on MMG is studied experimentally and characterization of time delay is

obtained for the operational stability of the MMG.

Results show that the proposed architecture exhibits improved transients over full-droop
implementations during start-up and different plug-and-play scenarios. Accuracy of
active power and reactive power sharing is observed to improve whereas circulating

currents among inverters greatly reduced. Moreover, the transient response time to
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reach steady state improved in proposed VP-D architecture when compared to full-
droop control. Moreover, the proposed VP-D control exhibits tighter regulation of the
PCC voltage regulation during plug-and-play of the MMG system.

2. Control design to improve harmonic sharing and total harmonic distortion

(THD) of PCC voltage in LV microgrids

o Impedance shaping and extracting filter in synchronous reference frame: We pro-
pose a synchronous reference frame based extraction of the fundamental and selec-
tive harmonic components of the line current for each VSI by extracting the direct
and quadrature component by an extraction filter. The SRF framework show best
performance under non-sinusoidal conditions which are suitable for LV microgrids
with large harmonic loads. The accuracy of extraction filter results in obtaining
the harmonic components of the current reduces additional circulating currents

between VSIs and facilitates better design of the impedance shaping loop.

o Reduced complexity and implementation viability: The isochronous architecture is
adopted here which allows for the local inverter controllers to have access to a
common clock aiding in generation of modulation signals of appropriate frequency
without additional complexities of implementing SRF-based phase-locked loops.
Validations are obtained through SIMULINK/MATLAB simulations as well as
CHIL-based real time simulation on a two inverter set-up to demonstrate the
viability of implementation on low cost micro-controller devices and performance

of the proposed methodology.

3. Finite time termination of ratio consensus protocols towards real-time

applications

e Strict monotonicity property of Ratio Consensus: The key idea presented in [2] is

the strictly decreasing (increasing) nature of max (min) consensus after every D
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number of iterations, where D is the diameter of the network. However, it is not
clear if such a nature of max-min consensus is preserved in case of ratio consensus,
when using the algorithm proposed in [11]. In this work we provide a rigorous
analytical justification of the algorithm proposed in [11]. We establish the mono-
tonicity of maximum and minimum ratios when executing ratio consensus which is
absent in earlier works. The results developed are generalized to both directed and
undirected graphs with the communication weight matrix being column stochas-
tic. We provide a non-trivial extension and a generalization of the results proposed

in [2| without using some of its restrictive assumptions.

o Validation with real-world low cost Raspberry Pi (system on a chip)-based networks:
The validity of the theoretical results are demonstrated with numerical simulations
as well as hardware experiments on an actual communication network realized with

Raspberry Pis.
4. Distributed aggregation framework for grid interactive services

o Distributed framework amenable towards real-time implementation and RES prior-
itization: We develop a distributed framework for coordinated power apportioning
in the presence of communication delays that preserves the privacy of private val-
ues (capacity, output power) of the participating DERs. This work extends the
preliminary results of distributed stopping criteria for ratio consensus protocols
where each DER in the network can detect convergence within a tolerance inde-
pendently in a finite time for a specified tolerance, e. Moreover, the states com-
municated with neighbor DERs do not compromise private values such as total
demand, capacity, or current generation, thus, allowing for a privacy-preserving
and non-discriminatory participation of DERs while always prioritizing RES (such

as PV) output power in the network .
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o Achieving fast time scale secondary frequency response distributedly —FEarly Dis-

patch and Brown Start Mechanisms:

The proposed framework challenges the existing centralized secondary control ap-
proaches in providing secondary frequency response (SFR) services while achieving
faster response timescales and accuracy of the dispatched solution as achieved in
a centralized approach at the same time providing the benefits of a distributed
framework, namely, DER coordination using only local computations, plug-and-
play capabilities and, resiliency to communication channel delays. This framework
targets initial response time of 5 seconds and full activation (ramp response) times
of 1 minute after receiving an aggregator command. Our proposed distributed

framework achieves these performance metrics for a large network system of DERs.

Towards this end, we devise an Early Dispatch mechanism. This mechanism lever-
ages the monotonicity property of the Min/Max protocols and utilizes the ratio
state value of the node from the most recent epoch (much before convergence)
to obtain reference power commands and dispatch for each DER. This mecha-
nism allows the network to achieve SFR faster than state-of-the-art distributed
approaches. In order to enable the network to dispatch to subsequent aggregator
demands, a brown-start approach is also proposed whereby DERs, already partic-
ipating in SFR, smoothly transition to new states in order to meet new system
operator commands in the presence of changes in generation capacities. Further-
more, We provide a bound on error in the converged ratio state due to brown
start mechanism for any DER node in the network, to the finite time converged
state that increases only linearly in the change in flexibility in each node and the
tolerance value. These results allow for design consideration allowing the network

to meet the SFR demand with desired accuracy.
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o Large scale PHIL system with first-of-its-kind distributed network integration and

validation: The proposed distributed finite time termination framework for aggre-
gating DERs, demonstrates full activation times of 1 minute with initial response
time of 5 seconds are achieved for experimental setup with power hardware and
real-world communication networks. A large scale validation employing 40+ phys-
ical hardware DERs and 250 nodes on a real-world distribution system model.
Experimental results show that, with the apportioning protocol, dispatch objec-
tives are met within the targeted metrics. To the best of our knowledge, distributed
DER coordination and control at such a scale is not demonstrated earlier with a

large-scale validation.

The proposed framework is uniquely placed where we can achieve these fast response
times while adding the advantages of robustness and distributed computation which are
the limitations of a centralized architecture.

5. A distributed framework for Detecting Intruders in consensus networks

o Efficient topology independent Distributed approach and simultaneous detection of
malicious node: A distributed scheme for detection of malicious node in a network
implementing ratio consensus protocols is proposed eliminates the need of a unique
identifier for each node in the network which allows each node to individually de-
tect the intrusion. The results developed here enable a truly distributed way of
detection as an agent utilizes information from its neighbors. The only global in-
formation needed is an upper bound on the graph diameter D. Furthermore, it
also obviates the need for any centralized planning beforehand; and thus even the
network synthesis is distributed. In addition, the scheme proposed has a small
memory requirement; specifically, each node needs to store D values for each of its
neighbors. The computations involved in the proposed algorithm are simple math-

ematical operations like multiplication of scalar values, in contrast to techniques
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using matrix inversions and rank calculations which can easily become intractable
as the size of the network increases. This makes the proposed algorithm suitable
for ad-hoc networks where the agents have less computational power and storage
capacity. The proposed scheme is topology independent unlike schemes where the

graph topology is the determining factor for tolerance towards malicious agents

Successful Intruder attack models: We consider a class of new intruder models and
analytically show that the intruder has a successful attack strategy thereby steering
the ratio consensus protocol to achieve a desired ratio value in the network in the
absence of any attack strategy. Our analytical result does not require doubly-
stochastic weight matrix and strong assumptions on the induced sub-graph after
removing the intruder in the network be strongly connected as required in previous

works.

High Success rate of detection: We validate the proposed algorithm by obtaining
numerical simulation results by running simulations for a set of 10,000 graphs with
20 nodes with a maximum possible diameter of 19 with arbitrary initial conditions
for all nodes. The attack strength of the intruder is varied from 10% to 90% of the
consensus convergence value.We created 30 million possible scenarios by varying
the graph topology, attack strength, intruder node, time instant of attack. Our
algorithm detects smaller attacks with an average accuracy of 96.65%. In such
cases the intruder cannot steer the final consensus to achieve larger deviations.

Stronger attacks (0 > 30%) are are detected with an accuracy > 99.5%.



Chapter 2

Isochronous Architecture for
Voltage-Active Power Droop for

Multi-inverter Microgrid Systems

Modernization of rapidly dispatchable DERs to provide demand response and ancillary
services are transforming emergent microgrids into advanced microgrids enabling addi-
tional flexibility, resilience and reliability for local resources as well as support of the
large scale grid when connected [12]. These multi-inverter microgrids (MMGs) |13] are
systems that allow interaction of various DERs such as photovoltaics (PV) and battery
energy storage systems connected to loads with DC/DC converters and DC/AC inverters
(referred to as voltage source inverters (VSIs)) at the point of common coupling (PCC)
as shown in Fig. MMGs can be operated in both grid-connected as well as islanded
modes. In the islanded mode, DERs support local loads in the microgrid through either
centralized, distributed or de-centralized control architectures. Such controllers are em-
ployed either locally at individual DERs or at the microgrid level and are responsible

for, stabilizing microgrid voltage [3,4], maintaining power quality [5] with plug-and-play

16
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capabilities 6], apportioning load between various distributed generations (DGs) [7], and
primary frequency response support [8H10]. An H-oco based controller for grid feeding
VSIs is developed in our other work while providing sufficient LCL resonance damping
under a large range of variations of grid impedance |14]. However, control of VSIs in
MMGs pose the additional challenge of regulating system frequency and output voltage
in the absence of a stiff grid. Furthermore, these VSIs need to be controlled such that
the DERs share the load demand, satisfying active and reactive power requirements ac-
cording to a prescribed sharing ratio. High performance in meeting these objectives are
difficult to achieve due to the uncertainty in load demand size and load schedules, and,
due to the complexity that arises as a result of the coupling of paralleled VSIs in an
MMG.

A distributed and communication-less approach of controlling VSIs is typically achieved
through droop control methods. These methods use measurements obtained locally at
the DERs and leverage the relationships between system voltage, line frequency, and
power supplied by the DERs to ensure regulation of voltage and frequency in the net-
work |15]. In microgrids with high line inductance (high X/R ratio), DERs are generally
controlled by conventional P — f and @) — V droop control |16,/17], where P, @, f, and
V are active power, reactive power, frequency, and voltage respectively. The droop
strategies in microgrids are motivated by the autonomous control of synchronous gener-
ators, with large rotating inertia directly coupled with the network that primarily rely on
conventional droop strategies for regulation of system voltage and frequency. However,
low voltage (LV) microgrids use more converter-interfaced DERs, and thus, exhibit low
natural inertia with significant R/X ratio because of the small spatial expanse of the
networks |18]. Consequently, non-conventional P — V and @ — f droop control strate-
gies [18,19] have gained attention for LV microgrids with the advantages of direct voltage

control |20], improved harmonic power sharing [21] and seamless transition to islanded
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mode of operation from grid connected mode in the case of critical infrastructures for
providing resiliency against disasters [22| and contingencies as compared to conventional
droop control approaches. Moreover, in order to improve transient performance and
leverage decoupling compensations for droop controlled MMG, there are several works
in the literature concentrating on modifying the droop characteristic equations [23H27].
However, these more complicated droop characteristic equations are, difficult to analyze,
give stability guarantees, and difficult to incorporate in applications.

In traditional full droop based strategies that employ a frequency related droop
strategy (P — f or @ — f), the droop laws are designed to allow participating DERs
to agree upon a system frequency based on the operating conditions and the specified
droop curves. As a result, deviation of microgrid system frequency from nominal is
inevitable. In the case of LV microgrids that have low inertia due to converter-interfaced
DERs, the system frequency may deviate considerably from nominal [16,28,29]. In
order to mitigate the detrimental effects of large excursions in frequency, typically, a
secondary controller is employed that utilizes communication between DERs to restore
the steady state system frequency to nominal [30]; however, complete mitigation of
transient frequency deviations caused by sudden load changes in islanded microgrids
is not achieved. Frequency regulation becomes even more difficult in the presence of
uncertain renewable energy resources. Furthermore, traditional full droop methods suffer
from the fundamental limitation of the trade-offs between accurate power sharing on one
hand and the desire for stringent regulation of system voltage and frequency on the other.

An alternative to traditional full droop strategies is to adopt a half-droop strategy
where only the system voltage is regulated based on the changes of active power while
keeping the system frequency constant by utilizing intelligent communication technolo-

gies such as GPS-based timing signals [31]. Reference [32] presents a decentralized
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control method for meshed microgrids to allow plug-and-play of DERs. However, addi-
tional measurements are required that render such strategies difficult and expensive to
implement. A power-angle droop strategy is proposed in [29] to allow DERs to share the
power demand based on the voltage angles. However, one drawback of this approach is
the slow dynamic response because of delays in measuring power and obtaining voltage
angles. A local rotating reference frame based synchronization using GPS timing signals
is proposed in [33] to synchronize DERs utilizing the direct and quadrature-axis compo-
nents of the reference voltage and output current which involve additional computations
that can be avoided in single phase MMGs. Similarly, [34] proposes an augmented strat-
egy where the GPS timing signal is used in conjunction with an adaptive @ — f droop
characteristics as a backup to ensure stable operation of the microgrid during GPS inter-
ruptions. Reference [34] uses a voltage-current droop law for maintaining active power
sharing whereas in this article the active-power and voltage coupling of LV microgrids
is used for controlling active power sharing.

In this work, we propose using only VP-D control for voltage regulation and address
frequency regulation by providing a common timing signal from a GPS receiver to all
the inverters. The framework developed enables generation of a common frequency
reference for all the inverters and avoids the need for explicit frequency control and
obviates the need for communication between inverters. Conventionally, P — V/Q — f
droop characteristics results in an inevitable deviation in system frequency as a result
of which the designed controllers are effected if the system frequency is off-nominal due
to the Q-f droop characteristics. A GPS based isochronous VP-D half droop controller
allows the system frequency to be always maintained at nominal thereby resulting in
a better decoupling of the active and reactive power control. Moreover, the half-droop
is easier to implement on low cost controller devices due to reduced complexity of the

controller design. Additionally, the dependence of VSI output voltage and current on
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network parameters such as droop gains, line parameters can be obtained analytically,
in closed-form, that allows for better design of the controllers for MMGs and provides
insights on the effect of various parameters on the stability and performance.

In contrast to existing GPS-based methods [32}|34], our approach simultaneously
achieves multiple objectives including reduced circulating currents between VSIs with
better voltage regulation, reduced complexity due to the absence of phase locked loops
(PLL) required for frequency synchronization and plug-and-play of VSIs.

Results show that the proposed architecture exhibits improved transients over full-
droop implementations during start-up and different plug-and-play scenarios. Accuracy
of active power and reactive power sharing is observed to improve whereas circulating
currents among inverters greatly reduced. Moreover, the transient response time to
reach steady state improved in proposed VP-D architecture when compared to full-
droop control. Moreover, the proposed VP-D control exhibits tighter regulation of the
PCC voltage regulation during plug-and-play of the MMG system. Experimental results
are provided for a system of two 0.6 kVA inverters under different load variations and
sharing ratios to validate the feasibility and effectiveness of the proposed isochronous
architecture.

Note: More details on this work can be found in the published articles |35].

2.1 System Description and Controller Design

This section provides the details of an LV resistive MMG network containing N paral-
lel VSIs, serving a common load, Z, connected at a single point of common coupling
(PCC) as shown in Fig. Each inverter in the MMG includes a communication
module that receives synchronized clock pulses from the GPS segment [1| through a

GPS receiver. These clock pulses are then used by the proposed outer VP-D control to
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Figure 2.1: (a) A parallel N-inverter MMG with outer-droop and inner multi-loop con-
trollers receiving GPS signals [1] to disseminate clock signals for frequency regulation,
(b) representation of VSI j and VSI k with respect to common reference frame.

provide a synchronized sinusoidal reference voltage signal to inner-loop controllers lo-
cated at each VSI forming the isochronous system architecture. We begin our discussion
by describing first the dynamics of the k" single inverter system and the controllers
employing the proposed control law for achieving output voltage regulation and load

disturbance rejection through a cascaded multi-loop control architecture.
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2.1.1 Single Inverter System Dynamics

A single phase H-bridge inverter with an output LC filter is connected to load Zj,
through a line resistance rp. The VSI is modeled as a controllable voltage source, Vi,

by employing an average model of the inverter |36] as shown in Figure
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Figure 2.2: Averaged model of a single inverter with a linear load Z.

Thus for the k* inverter (see Figure we have

di

Lk% + iRy = Vinok — Uk (2.1&)
d

Ck% = ink — ik (2.1b)

where vinuk, i1k, Vg, and ig are average values over one switching cycle (Ts) of control

signal, inductor current, output voltage, and output current, respectively (See Fig. [2.3]).
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Taking Laplace transforms and eliminating I7x(s), we get,

_ L (Lis+Ry)
= TCns? T BiuCrat1 Vinvk ()~ T, 0, 2 TR Cps i1 1k (3)-
— — —_————

G

Vi(s)

(2.2)

Yinvk Gik

2.1.2 Single Inverter Controller Design

In this section, we propose a control methodology to perfectly track sinusoidal reference
voltage commands generated from an outermost droop law during matched conditions
and droop within acceptable bounds during mismatched conditions even in the presence
of complex loads.

The control design objectives are to: i) regulate the output voltage of the inverter
(Vi) to track a reference signal (V,x); ii) regulate the output inductor current of the
inverter (Ir;) to track a reference signal (I,efx); iii) reject disturbances due to load

variations. We propose the following control law:

Vinok(8) = KrefiVierr(s) — Kok Vi(s) + Kigli(s), (2.3)

where K,cr, = KewrkKootks Kok = Krefi + KewrksCr — 1, and Ky, = —KyeppRop. As
shown in Fig. 2.3} the control law takes the form of cascaded voltage and current con-
trollers. The outer voltage controller, K., acts on a sinusoidal reference signal provided
by the outer droop law with the incorporation of a voltage drop, it Rk, on a virtual re-
sistance, R,r. A feed-forward of the line current, i is used to minimize inrush currents
and improve the transient response of the outer voltage controller. The output of the
voltage controller, I..fi, provides the sinusoidal reference current signal to be tracked
by the inductor current which generates the controllable voltage signal, Vj,,x, for the
k" VSI. The main advantages of the inner-outer loop structure are the decoupled design

of the fast inner current controller and the slow outer voltage controller as well as the
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increased robustness of the VSI to load variations. By combining (2.2]) and (2.3)), the

closed-loop averaged output voltage dynamics of k*" inverter are given by:

Vi(8) = Gr(Viesr(s) — Rokli(s))(s) — ZiIk(s), (2.4)

where Gy, = SkGy,,,, Krefr, Sk = (14 Gy, Kur) 7! is the sensitivity transfer function,
T, = 1 — Sk is the complementary transfer function, and Zx(s) = SkGr. Note that,
where G, == (1+ G

K.) G Kyegi is the voltage gain (with complementary

Vinvk Vinvk

sensitivity transfer function, Ty, v, (s), sensitivity transfer function, Sy, v, (s) =
1—Tv, v, (s), and Zx(jwo) == (1 + Gy, Kok) ' Gik|s=jw, i the equivalent Thevenin
output impedance of the k" inverter at the fundamental frequency, wy = 2760 rad/s.
The primary control objectives thus translate to Gg(jwg) =~ 1 for voltage regulation
and the closed-loop inner- current loop transfer function from I,.p; to Ir, be such

that TI

refk—ILk(jwo)

~ 1 and Z(jwp) < 1. Thus, the controller design should achieve,

|TVrk‘>Vk (5)|8=jw0 ~1, LTy, -v, (5)|s=jwo ~ 0° and |TIrefk4>ILk (S)|8=jWO ~ 1,

LTy

vesu—Iri (8)|s=jwo = 0° for the voltage and current controllers respectively to meet

the regulation objectives. Moreover, [Sv,, v (8)|s=jwo < 1, [S5cpp—101(8)|s=jwy < 1
and |Zy(s)|s=jw, < 1 for ensuring good disturbance rejection. The current-control and
voltage-control designs are based on the internal model principle |36}[37|, where the con-
trollers Koy and Ko are designed to have poles s = £jwp and loop-shaping-based
design to cancel the pole located at s = Ry/Lj by the current controller. Moreover,
the design ensures proper separation in bandwidth of both the controllers (current con-
trol loop has the larger bandwidth), which enables the inner current loop to make the
inductor current Iy, to track the reference current I,.yy.

The closed-loop bandwidth is sufficiently larger than the system frequency allow-

ing for compensation from load variations while ensuring good tracking of I,.tr. The
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bandwidth of the outer voltage control loop is designed to be sufficiently slower than
the current control loop. This separation in bandwidth allows for treating the output of
the voltage controller as a reference signal to the inner-current loop. Moreover, current
control provides over-current protection for active current-limiting output under fault
conditions.

An output virtual resistance loop is also adopted to alleviate the sensitivity of
active power sharing to the line and output impedances. Here, the virtual resistance,
Ry, is designed to dominate the line impedance of the k** VSI, rendering the design
insensitive to line and filter parameters. However, R,; is bounded above to ensure
VSI output voltage regulation to be within prescribed limits as larger R, results in
larger regulation error by reducing V,;. When we need to emphasize the fundamental

frequency, wp, we make the following assumption.

Iy

Common Sine — [R1

Generation  S{@t Virtual Resistance —2J

T |p+ - x| - 1 | 1| v
X n K,
s, + 1 = MY By Vierkk Vi 1= volk[y sLx + Ry sCy
Py E*

Power Droop Outer Inverter
Calculation Control Voltage Control Model

Figure 2.3: The inner-control loop for voltage regulation where a virtual resistance is
incorporated.

Assumption 1 In Fig. the following conditions are met:
1. Vpesr(t) and ig(t) are sinusoidal with frequency wy.

1
2. Kyoik(s) has poles at £jwy. ( ——— is a factor.)
%+ wj
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3. The closed-loop system from reference voltage, v,k(s), to output voltage, vi(s), is

stable.

The following theorem shows that if all external inputs (i.e., vyefi(t) and igx(t)) to the
system are sinusoidal with frequency wy, then the inverter voltage follows the sinusoidal

reference v, (t) with zero steady-state error.

Theorem 1 Under Assumption[]] the closed loop system in steady state satisfies,

Vk(t) = rk(t) = Vrepn(t) — Rokin(t).

Furthermore, G(jwo) =1 and Zy(jwo) = Ryr, in (2.4)).

Proof: See Appendix (Section [2.6]).
The theorem above establishes the performance of the proposed VP-D controller
towards regulation of output voltage and disturbance rejection of output line current for

an inverter at the nominal frequency.

2.1.3 Relationship between active, reactive power and system param-

eters for a VSI connected to a reference bus

R JwL
0

Ez¢ Zs V20°

Figure 2.4: Voltage source inverter connected to a reference Bus.

In this section, we review the effect of impedance parameters on active and reactive

power control for a single voltage source connected to a reference bus. Consider an
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inverter-bus system as shown in Fig. where v, (t) = E sin(wot + ¢) and vpeo(t) =
V' sin(w,t) are the inverter output and PCC bus voltages, respectively, w, (rad/s) is
the line frequency and Z/0 is the output impedance. The current vector from F to
V is given by I, = % and the complex power delivered to the bus is given by

S = VI_:,*. Since, S = P + jQ, where P and () are the active and reactive power

respectively, we get,

((E cos ¢ — V) cos + Esinfsin d)) (2.5a)

N <N <

((E cos ¢ — V) sinf — E cos 0 sin d)) (2.5b)

It can be seen from and that for a complex impedance Z/6, the power
control strategy is relatively difficult since it requires simultaneous control of both F
and ¢ to effect control of P and Q.

Usually, Inverter output voltages are controlled to have small ¢ values. As a result of

which, the P/Q decoupling approximation for small ¢, sin ¢ = ¢ and cos ¢ = 1, thus

Q

NI <N <

«E—VW%9+E¢mw> (2.6a)

L
Q

«E—thG—E¢ww> (2.6b)

LV microgrids with purely Resistive Output Impedances

LV microgrids exhibit the special case where output impedance Z = R 4 jX can be
approximated to be purely resistive (% << 1)ie. Z = R and § = 0. This provides
a fair degree of decoupling between P and @ control as given by (2.7)) facilitating the

control of P by regulating only F.
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Using small ¢ value approximation for inverter output voltages, we get,

Vv EV
P%E(E—V) and Q%—fqb (2.7)

HYV grid connected system with purely Inductive Output Impedances

High voltage (HV) grids are mostly grid connected system which comprise of trans-
mission lines that span several hundreds of miles exhibiting high inductance values.
Moreover, the connecting DERs interface with the grid using LCL filters that allows
output impedance Z = R + jX approximation to be purely inductive (% >> 1) ie.
Z = woL and # = 90°. This provides the conventional P and @ control as given by

facilitating the control of P by regulating only F.

z%g{) and Q~-——(E-V) (2.8)

2.1.4 Full Droop Architecture

In AC microgrid during islanded mode, grid-forming VSIs are operated in voltage control
mode to perform the tasks of regulating the PCC voltage and frequency. Level 1 or
primary control of the microgrid provides the reference voltage and frequency set point
to the controllers of grid-forming VSIs. These control methods are usually implemented
either by using the communication-based active load sharing techniques or by mimicking
the droop characteristics of a conventional synchronous generator system followed for
multiple interconnected synchronous machines. The common droop characteristics used

for multiple interconnected synchronous machine-based system use linear dependence
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slopes for the " unit as n; and m; selected as:

InL — frL
ng=——, 2.9a
Prp (2.92)
my = INL = VL (2.9b)
QFL,

where, fyr, Vnr and frr, Vrp are the steady-state frequency and RMS voltage of the
system at no-load and full-load respectively. Prr,; and Qry ; are the full-load active and
reactive power capacity of 3" unit. For both frequency-active power and voltage-reactive
power droop it can be shown that the active and reactive power sharing ratio among
generating units can be controlled by properly choosing the slope of the characteristics.
Chandorkar et. al. in 38| first proposed the droop characteristic-based independent,
autonomous, and wireless control of multiple VSIs by eliminating the inter-communication
links between them. The droop characteristic equations for VSIs used in [38| are as fol-

lows:

w=w"—n;(P—P), (2.10a)

V=V"—mi(Q; - Q7), (2.10b)

where, w*, V* are nominal system frequency (in rad/sec) and nominal system voltage
(RMS) respectively. P, QF are active and reactive power reference set-points respec-
tively of the *" VSI. n; and m; are the corresponding droop coefficients and P; and Q;
are output active and reactive power outputs of i*"* VSI.

In 38|, the droop characteristic-based control is directly adapted for multiple VSIs in
an islanded microgrid by mimicking the interconnected synchronous machine case. How-
ever, the behavior of droop-control in an islanded microgrid is complex where its precise

and accurate operation rely significantly on the VSI control techniques, its parameters
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and microgrid network parameters.

2.1.5 GPS as timing signals

Apart from providing navigational data, GPS systems can provide accurate clock signals
for civilian usage via the Standard Positioning Service (SPS). SPS is available for civilian
use and has an accuracy of 340 ns. GPS-SPS satellite signals contain digitally modulated
information in the carrier wave and the GPS signal contains clock pulse data. GPS
receivers can compare the clock pulses received from the GPS satellite m and compare
it to a local clock to obtain a time difference, which we denote as Ay, [31]. Inherent
clock biases, Cy, are always present due to deviations in local clock and GPS clock. At
any given instant the coordinates of GPS satellite m are known, we can determine the
spatial position of the receiver (user) and the clock bias uniquely, with signals from four

different GPS satellites, given as the solution to:

(xm - x'r)Q + (ym - y'r)z + (Zm - Zr)2 = (CATm - Cb)27

where [Ty, Ym, 2m] for m = {1,2, 3,4} are the z,y and z coordinates of the four satel-
lites at any given time, c is the speed of light and [z, y,, 2,] are the spatial coordinates
of the receiver. If Cj is known then receiver (in this case a VSI) can accurately obtain
universal coordinated time (UTC) required to synchronize with the accurate universal
clock. GPS is used to obtain absolute time, time interval and frequency with precision
up to hundred of nanosecond (ns) [1]. Low cost GPS modules can obtain time-stamping
even triggers to about 50 nanosecond accuracy in Coordinated Universal Time (UTC)
between widely separated sites [39]. GPS receiver modules have the ability to measure

high precision timing signals which are readily available and inexpensive making them an
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ideal candidate for time synchronization applications. We emulate low-cost Raspberry-
Pis as GPS receiver modules to receive timing signals from an emulated GPS. It is
assumed here that there is accurate and precise synchronization of the real-time clocks
of the networked distributed devices to the common clock and is compliant with IEEE

1588-2008 standards [40].

2.1.6 Isochronous Architecture

An isochronous architecture can be achieved by providing a common timing signal from
the GPS-SPS to all VSIs in the network. Based on the position of the VSI receiver, each
VSI can thus determine its clock bias, Cp, and thereby obtain timing pulses with high
accuracy. The advantages of such an architecture over frequency droop are delineated
below: i) the ability to operate the microgrid at a single frequency, thereby eliminating
deviation of frequency that arises when using frequency-droop control; ii) simplified
control of the inverters by implementing only VP-D control without explicitly controlling
reactive power and, iii) enabling a ‘plug and play’ nature of the microgrid.

It is imperative that such an architecture be robust to any momentary loss of access
to the common clock by one or more inverters in the system. Mitigation of such scenarios
can be achieved by employing a corrective mechanism, for example by employing a local
clock at each VSI for satisfactory operation. This is possible since a local clock can
provide a reasonable estimate of GPS time signal, eventually shifting the operating
point in response to load changes causing degradation in power system performance.
For conditions of continued signal loss, the VSI unit cannot participate in system wide
load sharing and should be isolated from the rest of the system. A radio reference
signal is used in [41] in order to mitigate system wide loss of GPS reference signal
. Similarly, [42] utilizes three different PLL structures to guarantee robustness versus

delay or loss in communication to synchronize the phase and the frequency of all of the
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devices connected to the microgrid.

In order to mitigate the uncertainty in GPS communication, a VSI isolation mecha-
nism is also proposed to allow VSIs to detect locally, delays in GPS signals (with respect
to a tolerance value) along with the ability to disconnect from the MMG to maintain op-
erational stability of the system. This article, however, mainly focuses on analyzing and
obtaining system performance guarantees assuming clock synchronization is reasonably

maintained at all times.

2.2  Multi-Inverter System Isochronous Operation

A network of N inverters in a parallel configuration is assumed as servicing a common
load (see Figure [2.1]).

In this section, a detailed analysis of isochronous operation of multi-inverter system is
conducted by analyzing the performance of individual inverters, the nature of circulating
currents and bounds on voltage regulation at PCC. The network of Fig. is considered
to be purely resistive (also aided by incorporating a virtual resistance term) and that the
active power is appreciably affected by the magnitude of the voltage. Also, situations
like mismatch (denoted as A) in total commanded power and actual total load demand
as well as non-zero values of P, — P for k" inverter are taken into consideration as

these are unavoidable in practical systems.

2.2.1 Performance of Individual Inverters

In this section, the performance of the multi-inverter system with the proposed VP-D
approach is analyzed. A benefit of the VP-D approach is that reactive power sharing
among individual inverters is maintained within a bound without having control of
reactive power explicitly defined as a control objective. Theorem [2| provides analytical

expressions for output voltage and line currents of networked VSI units.
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Theorem 2 If the conditions of Assumption [1] hold, then for any complex load Zj, for

the network shown in Fig. the steady-state voltage and current at the output of
the k' inverter are, respectively, vy (t) = Vi sin(wot +1bx) and iy (t) = Iy sin(wot + @),

where,

v al E sin Za

k m

Iy = g , tang = ————

. Tk + Rok 2= "m + Rom 7 Coséa—l%’“l
sin (J5k

Vi = V/(Bx — Rurlp)? + (Ruglx)?, tan gy, = o

cos ¢, — BT

where, a™' = Z; 1+ 3 (rm + Rom) ™Y, W = \/(Bk — || cos 404)2 + |a?|sin? Za, B =
B (St B+ Rom) ™) 71

Proof: See Appendix (Section .

Corollary 2.1 In the case of purely resistive load ,i.e., Z;, = Ry, the steady state voltage
and current at the output of the k'™ inverter are vy (t) = Vi sinwot and ix(t) = I sin wot

for Vi, I € IRy.. In other words, phase lags ¢r = ¥ = 0.

Proof: From the expression of a in Theorem 2] it can be clearly stated that if Z;, = Ry,
then « is a pure real number and thus Za = 0. Therefore,

tangy =0 = ¢p =0 —> taney, =0 = oy = 0 O

Remark 2.1 One of the outcomes of Theorem [2] and Corollary 2:1] is that with the
assumed control architecture and without any explicit control of reactive power, there
will be no extraneous reactive power flows if the load is purely resistive. This also holds

true when there is an active power mismatch.

Remark 2.2 [t is important to note that Theorem 2 provides analytical expressions of

output current and output voltage of a single VSI when connected to an MMG. The
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direct dependence on line parameters, virtual impedance parameters and regulation of
voltage at PCC is evident; such analytical insights are difficult to obtain in the conven-
tional architecture. This forms the basis for designing parameters to largely improve

active power sharing between VSIs. This is validated in Section [2.5.2]

The droop model

The voltage-power droop law which sets the target reference voltage at the load is given
by
'Uref,k(t) = [E* — nk(Pk — P]:;)] Sinth (2.11)

which in the matrix form is

Vresi(t) = [E*1 — N(P — P*)] sinwot (2.12)

where N = diag(nq,...,ny). We will further assume that the active power is derived
from the instantaneous power p(t) := v(t)i(t) via a first order filter with a time constant

7p. Thus we assume that

R 1
P, = 3. 2.13
k=P (2.13)

Note that there is no explicit control of reactive power.

2.2.2 Design Guideline for Droop Coefficients

In the following theorem the phase difference between inverter currents i, and i; is

characterized in the general setting for complex linear loads.

T
_ Ey—E* _ . T
Theorem 3 Leték—%i*,é—(él (5N) , Av = ( mizv TN_lFZv )
N ZpAI

=X YT I T

Suppose the conditions of Assumption hold, then the phase
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o of iy, differs from the phase ¢; of i; according to:

Ok — 0;
Img(v) 7 <
N 14+&76
(Re(u)—(l T £T6>) (Re(u)—<1 T £T6)>+Img (v)
Proof: See Appendix (Section [2.6)). O

Remark 3.1 For purely resistive load, tan(¢y — ¢;) = 0 as v becomes real which also

follows from Corollary [2.1]

Remark 3.2 Theorem [3| can be extended to show that to ensure the phase difference
in the inverter currents to be small, the values Fj have to be close to E*. Indeed, for

the phase difference of the currents to be smaller than € < 1, it follows that |0 — ¢;| <

1
Zm rm+Zy

€T em0r needs to be satisfied, where cos @y, is the p.f. of the load, Z}.

Remark 3.3 The expression for §; depends only on Fj, whereas all other parameters
are load and network parameters. Moreover, the deviation of Fj from E* is dictated
by the outer droop law. Thus, this analysis aids the appropriate choice of n; and
the allowable mismatch from the reference active power P that is to be delivered, for
example., selecting droop gains n;,n; for any two inverters 7, j, such that n;(P — P;) =

n;(P; — Pj) will keep reactive power flows in check.

Remark 3.4 Theorem [3] shows that for any two inverters j, k, the phase difference
between inverter output currents i; and 4 is related to the tightness of the output
voltage regulation with regard to the reference voltage which also provides practical

guidelines for designing the droop control.

The following corollary provides a more intuitive expression for the phase difference

between currents which can provide guidelines for practical design.
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Corollary 3.1 Assume the notation and the assumptions of Theorem[3. Suppose §, =

O(e) and | ZLAT1| > 1 then

VA
tan(gy, — ¢;) ~ (Z |TL’JS:HZHL) (5 — 5;). (2.14)

Proof: See Appendix (Section O

Ey—E*
E*

Remark 3.5 Assuming that Ej is close to E*, resulting in small 6 :=

Yom rmiZU it is expected that o — d; is small. Typically, the interconnect resistance
rr and the virtual resistance Z, are both small and thus for typical cases |Z, 11| > 1

should also hold. Thus assumptions in Corollary[3.1] are not restrictive.

Remark 3.6 The relationship in shows that to ensure the phase difference in the

wnverter currents to be small, the values Ey, have to be close to E*. Indeed, for the phase
1

diffrence of the currents to be smaller than € < 1, it follows that |0 — d;| < e%

needs to be satisfied.

Remark 3.7 The amplitude of the voltage v = Ej, sinwgt — Zyiy, at the inverter output
depends on the inverter current i where the dependence can be quite complex. However,
the expression in depends only on Ej s with E, = E* —ny (P, — P) and thus how
much E}, deviates from E* is dictated by the outer droop law. Thus the analysis above
translates the concerns of limiting reactive flows to the design of the outer droop law
where the appropriate choice of ny and the allowable mismatch of the active power from

the reference active power P; can be estimated to keep reactive power flows in check.

2.3 Eigen-analysis for Stability assessment

One of the important aspects to be investigated for the multi-inverter system operation

is its stability. The non-linear multi-inverter closed-loop system can be represented as,
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X(t) = f(X(t),u(t)), where X(t) denotes states of the system including both physical

variables and internal control variables as shown in Table[2.I]and the input to the system,
u(t) is vpoc(t). The objective is to develop a small signal model of the multi-inverter
system by linearizing the above system around a stable operating point. We consider
the dj, — qi axis as the local reference frame for the k** VSI operating at a rotating
frequency wg. The individual VSI state equations are derived in terms of their individual
local reference frame. The local reference frames are transformed to the global reference
(D-Q) frame which is chosen to be the PCC reference frame operating at weem,. This
allows for generalizing the VP-D architecture beyond single-phase microgrids. We first
consider the state equations of individual VSIs in their local reference frames represented
by O := O0.om — 0y, where 0.,,, represents the synchronous reference frame angle at PCC
and 6, represents the deviation of the k' VSI from the synchronous reference frame (Fig.

b). The translation between local dj, — g frame to global D-Q frame is given by,

cos @, —sinO,
T@)k = )
Sin©®; cos Oy

Vkdg = [Vka Vkg) s ikdq = [ikd ikgl” s iLkdg = [iLkd Lkq] s

LTkd Loy .
where, = Te, . To and zg are the o — B components of a given state

Tkq e
x. For the single phase case, g3 = 0. Note that in the case of perfect synchronization

with the GPS clock signal, 8; = 0 for all VSI as a result of which all inverters can be
represented in the reference frame eliminating the need for translating each VSI's states
into the common reference frame. Each of these VSI units comprise an outermost droop
control, inner multi-loop voltage and current controllers, output LC-filter connected to
the PCC through line impedances and are terminated at the common load. Combining

these dynamics, the small signal state space model of the k" single inverter system is
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Figure 2.5: Figenvalues of the two inverter network for stability analysis with J;, changing
from 0° to £10° for a resistive load.

given as,

AXk = Ar AXy + By T(gklAVpCCDQ

where AXy, = [AP; A¢rag AVkdg Nirkdg Avkag Nigdg)”

Combined model of the N inverter system can now be written as [43}44],

AX = A AX + B AVpce,pg,

Table 2.1: States of the multi-inverter system

Parameters States
Droop & LPF Py
Voltage Controller Dk, dq
Current Controller Vi, dg

LC filter Z‘Lk,dQ7 Vk,dg
Line parameters k. dg

Load, Zj,

L Load,DQ

(2.15)

(2.16)
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where AX = [AX1 AXQ AXN]T, A = diag(Al, AQ, ,AN) and B =
T
[Bl Tyl By Tg! ... By T(g;] :
. Ry . . 1
AiLoad,pQ = — = NiLoad,p0 + —AVpco.pg (2.17)
Ly Ly

Where, AiLoadDQ = Tg Zszl Aikdq' Thus,

AX A 0 AX BT,
' = Ry +1 1 | AVpce (2.18)
AiLoad 0 AiLoad T
Ly Ly,

Considering the dynamics of the lumped complex (Z7) load and considering only a

resistive load for simplicity, we obtain:

N
AVpoo,pg = Y Te, AiragRy (2.19)
k=1
Thus, using [2.19) in (2.16) we get,AX = (A + R;B Tg) AX,

Asys

where, Tg is a matrix that captures the coupling of VSI interconnection at PCC. Sta-
bility analysis in the presence of a complex R — L load can be obtained in a similar
manner.

where the block matrix of Ay, for the kth VST is given as

1
O1x7 I 0 — I wo

1 ret+ R
O1x8 T —Wo _(Lik)
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A}, is the state matrix for k' VSI associated with states given as,

Xy, = [APy Adrdq Akdg Dirkdg Avkag)”

The stability analysis of the system is given by the eigenvalues of A,y,. For a two
inverter setup the eigenvalues of the system are shown in Fig. setup configured with
the parameters of Table[2.3] The results are obtained for the case of an asymmetric power
sharing ratio of 2.2. The line parameters are chosen to be Line; = 0.2 Q + jw, 0.1 mH

and Lines = 0.2 Q2 + jw, 0.15 mH.

Remark 3.8 The small signal stability analysis reveals that the stability of the system
is maintained in the VP-D architecture when deviation, 0, for all individual VSI units
with respect to the common reference frame are < +5° . The presence of larger inductive
loads (low p.f.) results in driving the eigenvalues of the linearized system towards the

origin.
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—wpPy(t) + wpvg(t)ik(t)

- Yk

Py (E; — ni(Py — P?)) sinwot — Rupi...

ék ...—vk—wgqﬁk

Vi T

Uk | | B+ ik + kop(Bf — ni(Pe — P)).e
Ty .sinwot — Rygix — V) + kvi®r — irk
ik —]L%j:iLk + Llf(vk + kep(irefr—iy,,) — Keitk)--.
i - )
| ik | 1 T

*O*Zk(t) + FiLk(t)
| @+ o - ol

2.4 Numerical Simulation Results

To validate the viability of VP-D-based control of a multi-inverter system, a MAT-
LAB/SIMULINK based switching model of two inverters sharing a common load at
PCC in a LV resistive network is simulated. The network and inverter parameters used
in the simulation are listed in Table Fig. shows the voltage and current output

results from a simulation where two parallel inverters are serving a common load of 0.58

kVA with p.f. = 0.9 (lagging). Both inverters are operated with ni P} = noP} = 2.5
and Pj =P =250W. Fig. (a) shows that the P share between two inverters,

i.e., Pinv,/Pinv,, is maintained at 1.07. Note here that without having a separate @
control strategy, the reactive power sharing between the inverters is nearly even. Here,

Qinv, /Qinv, 18 0.88. The mismatch between actual measured and reference output active
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power for both the inverters, primarily because of finite line losses, results in a small
voltage deviation from E* (around -0.5%) at the PCC. The voltage waveform at the
PCC and the output current are shown in Fig. [2.6(b). Fig. [2.6(c) shows the circulat-
ing current between the two inverters, which is significantly low compared to the rated

output current.

800 o ‘ ‘ ‘ 1.05 200 —Vrce—Tim1—Lim2- 10
m L 1 —
§ 600+ \*Inv Turned ON 'e'ljz'm;l "'Qinv? \>_, s/
~ 2 "'-Pian <'621'711)1 H 09 Q 0 I\ "a
) o0 g

E

' v ©

(c) o005 0.1'lO
PQ L/ |t < |
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Figure 2.6: Simulation results of (a) P-Q share, (b) P,Q sharing ratio, (c) voltage at
the PCC and inverter output currents, and (c) circulating current between two parallel
inverters.

2.4.1 Mismatched line parameters

Table. depicts simulation results for active and reactive power sharing between two
inverters employing VP-D control when active power reference values for outer droop
laws are mismatched from actual active power injected by the two inverters. A number
of scenarios are considered each for symmetric and asymmetric active power sharing
where total reference power commanded from each inverter is P, , = P o = 0.6 kW

whereas the actual load, Z;, is a series R-L load with R = 11.52 2 and L = 0.02293 H.

R, = 0.2 Q for both inverters. Results clearly showcase that the reactive power share is
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43

DrOQp Line . N - o
S | e (W) | (W) (gv?xi) (gvixf«) Qs
o 88;? o 818 0.403 | 0.397 | 0.304 | 0.294 | 1.030
Z; _ 8:8?2 2 — 8:18 0.475 | 0.317 | 0300 | 0.291 | 1.032
o 8:8;? o 8:(1)8 0.398 | 0.307 | 0.297 | 0.297 | 1.000
o 88?2 o 8(1)3 0.416 | 0.378 | 0.296 | 0.297 | 0.999
- o o oo 10304 | 0401 | 0202 | 0302 | 0966
o 8:8?2 o 8:32 0.411 | 0.383 | 0.292 | 0.302 | 0.966
o 8:8;‘; o 8:(1)2 0.390 | 0.405 | 0.287 | 0.307 | 0.935
o 88?2 o 8(1)(; 0.407 | 0.387 | 0.287 | 0.307 | 0.935
o o o 000 10386 | 0400 | 0282 | 0313 | 0902
Z; _ 8:8?2 2 B 8:(1)2 0.403 | 0.391 | 0.281 | 0.312 | 0.900
o 88;2 o 8(1)(5) 0.382 | 0.413 | 0.276 | 0.318 | 0.868
Z; _ 8:8?2 2 ~ 8:(1)2 0.398 | 0.396 | 0.276 | 0.318 | 0.868
o 8:83? o 8:32 0.364 | 0.431 | 0.252 | 0.343 | 0.735
o 8:8?2 o 8:(1)(1) 0.433 | 0.359 | 0.258 | 0.332 | 0.775
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Figure 2.7: MMG with VP-D for demonstrating plug and play.

09 < % < 1.03, when the line resistance of inverter 2, satisfies 60%ry; < Tro < Th1.
For the cases when the line resistances are highly mismatched ( i.e., rgo = 50%rg1),
%, is 0.868 with a worst-case sharing ratio of 0.735 obtained when ri5 = 10%7;.
This result demonstrates the performance of the proposed architecture in worse-case

conditions toward mismatches in active power references and line parameters as equal

reactive power sharing is desirable between the inverters.

2.4.2 Plug-and-play capability

A three VSI network is considered. At ¢ = 0 s VSI-1 is on and synchronized with
the local clock signal serving a load, Z; = 3kW (0.97 pf lagging). At ¢ = 0.1 s and
t = 0.25 s, VSI-2 and VSI-3 set individual clock receive flags high respectively to receive
synchronized clock pulses for reference generation. The output voltages at the capacitor
of VSI-2 and VSI-3 are thus generated at these instants. In order to demonstrate the
plug and play capability, VSI-2 is connected to the common load and VSI-1 at ¢t = 0.2
s and VSI-3 is then connected to the rest of the network at ¢ = 0.3 s. Symmetric power

sharing is desired at all VSIs. Output voltages, line currents and circulating currents
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Figure 2.8: P-@Q sharing performance for the MMG with VP-D.

are shown in Fig. 2.7 Fig. shows the symmetric sharing of the load, Z,, with active
power sharing ratio of 1 as well as reactive power sharing ratio of > 0.95 at steady state
even when no @ control is implemented. Finally, at ¢ = 0.4s, a load transition to 4.5

kW (0.97 p.f.lagging) occurs.

Table 2.3: Parameters for Experimental Prototype

Parameters Values
Cut off frequency (wp) 1 (Hz)
Nominal Voltage/Frequency at PCC 120  V /60
Hz
Branch Resistance 0.2 Q

Inverter DC Link Voltage 250 V
Inverter Filter Inductance 0.063 mHA
Inverter Filter Capacitance 1 pF

Rated Power of Inverters 0.6 kVA
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Figure 2.9: MMG with full droop for demonstrating plug and play.

2.4.3 Comparison with full droop

The three VSI network as above is considered while implementing a full droop archi-
tecture with P — V and Q — f droop laws. The multi-loop controller structure is de-
signed to effectively achieve control objectives as described in Section [2.1] A, with the
same P sharing objective, network parameters and common load to derive a fair com-
parison with the proposed architecture. At ¢ = 0 s VSI-1 is on and serving a load,
Zr, = 3kW (0.97 pf lagging). At ¢t = 0.1 s and ¢t = 0.3 s, VSI-2 and VSI-3 are synchro-
nized and connected to the network. The presence of an integrator in the @) — f droop
implementation results in initial transients in output voltage and current of the VSIs
that cause in higher transient and steady state circulating currents. This is apparent
at t = 0.1 s and ¢ = 0.3 s when the VSIs are turned on (see Fig. . At t = 0.4s,
a load transition to 4.5 kW (0.97 p.f.lagging) occurs. The full droop implementation
also suffers from longer transient times to reach steady state in both active and reactive

power sharing as well as poor reactive power sharing ratio (sharing ratio of 1 is desired)
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Figure 2.10: P-@ sharing performance for the MMG with full droop.

during load changes and steady state values due to mismatch in commanded and ac-
tual reactive power (see Fig. . Meanwhile, the isochronous architecture provides
improved transient and steady state performance during black starts, plug-and-play of
VSIs and load changes even in mismatched conditions. High power sharing accuracy
during plug-and-play and fast transient response demonstrates the superiority of the

proposed architecture over full droop methods in MMGs.

2.5 Experimental Results

2.5.1 Experimental Validation (Two VSI system)

Experiments are carried out in a laboratory setup as shown in Fig. [2.11] The experi-
mental configuration consists of two single-phase insulated-gate bipolar transistor-based
H-bridge inverter units along with LC output filter and controller unit for each, a purely
resistive network, a variable common load served by both inverter units, and a Rasp-
berry Pi-based (RPi) clock pulse generator. The RPi unit provides clock pulses with

precise time-stamping. Each inverter consists of a digital input module to emulate a
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Figure 2.11: Experimental prototype for 1.2 kVA two inverter setup with common clock
and network resistances.

GPS receiver. All inverters synchronize their local clocks, using zero-crossing detection
and pulse counting, to the RPi clock signal transmitted as a square wave. This clock
signal is then used to generate sinusoidal references to individual inner-loop controllers.
Each inverter unit is rated as 0.6 kVA operating and utilizing a switching frequency of
20 kHz. The active power control including active power calculation and droop control,
reference voltage generation, inner voltage and current controller, and PWM generation,
digital input module are implemented on a TMS320F28335 digital signal processor. The
inverter and network parameters are provided in Table The value of the droop coef-
ficients for both inverters — i.e., ny, na are selected as 2 x 104 V/W. The loop-shaping
controllers K1 and K, are designed as described in Section with bandwidths
980 Hz and 600 Hz, respectively, for closely tracking sinusoidal references.

To verify the proposed VP-D control of the multi-inverter system, two case studies
are conducted for experimental validation of the active and reactive power sharing per-
formance (as shown in Fig. using the hardware prototype. Case 1 considers two
inverters serving a common load of S, = 0.87 kVA with transition at t = 2.22 s to Siot

= 0.61 kVA maintaining unity power factor throughout. Meanwhile, Case 2 studies two
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Figure 2.12: Hardware results of (a) P-Q) share between two parallel inverters in Case
1, (b) P-Q share in Case 2 (¢) common grid voltage and output currents in Case 1, (d)
common grid voltage and output currents in Case 2 and (e) circulating current in Case
1, (f) circulating current in Case 2.Case 1 has a load of 0.87 kVA with transition at t =
2.22s to 0.61 kVA with p.f. = 1.0 and Case 2 has a load of 0.6 kVA with transition at
t= 2.34s to 0.84 kVA with p.f. = 0.8.

inverters serving a common load of Sy, = 0.6 kVA with transition at t = 2.34 s to Siot
= 0.84 kVA maintaining 0.8 power factor throughout.

In Case 1, both inverters are assigned with asymmetric active power references of
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P = 0.56 kW and P* = 0.31 kW throughout the operation. The active power

vy mnva
sharing ratio of 1.8 + 10% is maintained throughout the operation, as shown in Fig.
2.12(a). Moreover, the output reactive powers of both the inverters are zero. The
transient time of the inverter, which here is defined as the 90% settling time of the
inverter’s output current peak after a load step, is about 0.037 s (i.e., 2.2 cycles of 60
Hz). This demonstrates the ability of the proposed controller to inject real power into
the network to provide ancillary support to the microgrid in fast- (primary response)
timescale regimes. Fig. M(c) shows the voltage and output current waveforms of both
inverters before and after the load transition. There is a finite active power mismatch
(A = +4.44%) that causes a deviation (= +2.5%) of voltage magnitude at the PCC from
its nominal value. These deviations are attributed to measurement error in active power
at relatively low power operating conditions. Fig. [2.12|(e) illustrates the circulating
current between two inverters throughout the operation [45]. Clearly, the magnitude
of the circulating current is significantly less than the nominal output current ratings
of the inverters. The total harmonic distortion (THD) values of the voltage waveform
at the PCC before and after the transition are 1.86% and 1.47%. These values are
also maintained within acceptable standards [46]. Similarly, in Case 2, the inverters
are assigned asymmetric active power references of P =~ = 0.3 kW and P} =~ = 0.18
kW throughout the operation. The sharing ratio of active power is maintained at 1.67
throughout the operation. Moreover, reactive power is shared with a ratio of 1.2 & 10%
without implementing any dedicated @) control strategies throughout the operation. Fig.
2.12(d) illustrates the voltage and output current waveforms of both inverters before and
after the load transition. The transient time of inverter current is 0.05 s (i.e., 2.99 cycles
of 60 Hz). Here, A ~ —5.56% that results in a deviation (~ —3%) in PCC voltage
magnitude from its nominal. Fig. (f) illustrates the circulating current between the

two inverters.
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2.5.2 Design Considerations for the Multi-Inverter System

This section provides design guidelines to restrict limits on reactive power flows for
implementing VP-D control in a multi-inverter system. Fig. [2.13] shows experimental
results for the variation in phase difference (inverter currents) when an electronic load
(common load in Fig. , Z, with apparent Power S = 0.6 kVA is varied in power
factor from p.f. = 0.5 to unity. It is important to emphasize here that even with such
a low power factor of the load to be served and no explicit control over reactive power
flows of the system, the phase difference between currents is kept small (= 10° or less)
by the proposed controller architecture.

Fig. 2.13(a) and Fig. [2.13(b) show that higher values of branch resistance and virtual
resistance lead to smaller phase differences. This, however, may lead to a decrease

in the accuracy of active power sharing in the network. From Fig. [2.13(c) and Fig.
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Figure 2.14: Controller-Hardware-in-the-loop setup in OPAL-RT RTS with CIGRE test
distribution feeder model and Texas Instruments based Delfino TMS320F28379D con-
trollers. VSI-1, VSI-2, VSI-3 and VSI-4 receive the clock pulses and operate in VP-D
control whereas other inverters operate in current controller mode interfaced with PV
as DERs.

2.13(d) it can be observed that a choice of smaller ), n; P} results in a smaller phase

difference. These observations serve as design considerations to limit reactive power

flows and implement an isochronous VP-D architecture in an LV multi-inverter system.

2.5.3 Controller-Hardware-in-the-loop: Experimental Validation on

modified CIGRE Distribution Network

In order to further validate the performance of the proposed isochronous-based VP-D
architecture and the viability of realizing these controllers on real-world low-cost micro-
controller boards, we discuss here the experimental results of CHIL validation studies on
an OPAL-RT real-time simulator (RTS). The distribution network is chosen from North
American low voltage distribution feeder model (240 V,y,s, 1 — ¢, 60 Hz) from CIGRE
Task Force C6.04.02 (CIGRE Study committee C6) is modelled inside the OPAL-RT
RTS using eMegaSim at 50 us time-steps. The CIGRE model is modified to include four

VSIs on Bus 1 and scaling of the loads. This modification is done to corroborate the
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system study of VSIs connected at a PCC (in this case Bus 1) while being connected to

other DERs over a distribution network as shown in Fig. 2.14] VP-D controllers for VSI-
1 and 2 are implemented on TI microprocessor boards receiving clock pulses from a pulse
generator (1 clock pulse per 60 Hz). PWM duty as control signals are provided by the TI
DSPs and provided to OPAL-RT RTS through digital input modules to drive the average
inverter models inside OPAL-RT RTS. Analog output signals (output current, capacitor
voltage and inductor current) are measured and provided to TI -DSPs of corresponding
VSIs via ADC inputs to close the feedback loop (Fig. . Delay blocks are simulated
inside TI DSP controllers to emulate delays in GPS clock pulses. The CHIL parameter
details are shown in Table 2.4

Scenario Case 8 for CHIL validation:

The microgrid scenario case 3 tested in CHIL is described in Table [2.5 Initially,

VSI-1 is on and PV interfaced current controlled VSIs are operating to meet a load of

Table 2.4: Parameters for CHIL Setup

Bus Source Control Loa.d .
No Mode P+jQ Device
) kW /kVAR
VSI-1, VSI-2 : TI DSP
Voltage Source (Cap. 12 kVA)
1 Inverters 2.5 +j 1.5 VSI-3, VSI-4: Emulated
VSI-1 - VSI-4 in RTS
(Cap. 6 kVA)
Emulated
913 CurrentVCSc;ntrolled 20.0 + 95 in RTS
(Cap. < 2 kVA each)
Current Controlled . Emulated
14 VSI 3073054 RTS (Cap. 6 kVA)
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13.6 kW /6.5 kVAR. VSI-1 is maintaining the voltage and implements a multi-loop VP-D

controller as described in Section[2.1] At ¢ = 2.15 s, VSI-2 is turned on and connected to
the distribution feeder (demonstrating plug and play). VSI-1 and VSI-2 are prescribed
Pj = Py =7.1 kW each and Bus-1 load is turned on. At ¢t = 9.4 s, VSI-3 and VSI-4 are
turned on and the load is increased to 22.5 kW / 11 kVAR. The active power reference
commands are prescribed as Py = Py = 5.5 kW and Py = P} = 2.5 kW (2.2 x Pf). At
t = 29.15 s, VSI-2 is disconnected from the network due to loss of GPS signal (described
in Section later). Following the disconnection of VSI-2, Bus-1 load is disconnected
in order to avoid large drooping in voltage, VSI-1, VSI-3 and VSI-4 along with feeder
current controlled VSIs share the remaining load in the prescribed ratio. Note that
Pf, Py and P; remain unchanged in this period as VSI-2 disconnection is an unscheduled
event. Finally at t = 57 s, the load on Bus 14 is turned on and each VSI increases its
active power in order to maintain its proportional sharing of load demand. The active

power output of the network along with transients at transition events are shown in

Fig. [2.15 Fig. [2.16] shows the CHIL results for reactive power outputs of inverters for

case 3. Note that even though there is no explicit control of output reactive power, the
proposed architecture allows equal sharing of reactive power from participating VSIs.
Reactive power transients are shown to further demonstrate the performance of the VP-
D architecture during load transitions. Fig. 2.17 summarizes the sharing ratio of active
and reactive power among various VSIs. It can be clearly observed that prescribed
sharing ratios are maintained well within +£10% even during disconnection of VSI-2 and
during various load transitions. Finally, Fig. shows the circulating currents among
participating VSIs, as they become available, measured based on the VSI line currents
and in accordance with the sharing ratios provided. Circulating currents are observed
to be < 2 A (5%) of rated output current) throughout for all the VSI pairs. Output

voltages of each VSI are verified to be within £10% throughout.
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Figure 2.15: (a) Active Power for CHIL experiment Case 3, (b) transition 1 at t = 2.15
s (c) transition 2 at t = 9.4 s (d) transition 3 at t = 29.15 s.

Table 2.5: Scenario Case 3 for CHIL Experiments

time event Total Load Active Power
(in seconds) details kW /kVAR sharing ratio
t =0 VSL1 ON  13.6 /6.5 ]
t — 2.15 VSI-2 ON 20/9.5 P1/P2 — 1:1
VSI-3 ON
a VSI-4 ON P3/P4 = 1:1
t=94 Load at 22.5/11.0 P1/P3 = 2.2:1
Bus 1 ON
VSI-2 OFF
t —29.15 Load at 20.0/9.5 PPI%?;;I
Bus 1 OFF T
Load at
t = 57 Bus 14 ON 23.0/10 Same as above

2.5.4 Effect of Delay on Active Power, Reactive Power and Circulating

Currents

This section studies the effect of delays in receiving GPS clock timing pulses by a VSI in

the network. Furthermore, a mitigation mechanism is provided whereby each VSI locally
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monitors the delay in receiving the timing pulses from the GPS based on a local clock
and can disconnect from the rest of the MMG based on a user-defined delay tolerance.
GPS clock pulses are provided to VSI-1 and VSI-2 via digital inputs of the TT DSP
boards. Delay blocks are implemented inside TI DSP controllers, running at a time step,
Ts = 100 ps, to emulate delays in GPS clock pulses. In order to characterize the effect
of delay, the CHIL setup of Fig. is chosen with only VSI-1 and VSI-2 connected to
aload (5.7 kW/ 2.8 kVA) on Bus 1. In this setup, VSI-1 receives GPS clock pulses at no
delay whereas the delay in receiving GPS signals by VSI-2 is increased subsequently and
its effect on active, reactive power and circulating currents are observed. The results
are shown in Fig. 219 At ¢t = 2 s, VSI-1 is turned on to serve load at Bus-1. At
t = 4.4 s, VSI-2 is turned on and P/ = Py = 2.85 kW for symmetric sharing. At
4.4 s <t < 11 s, there is no delay in receiving GPS clock pulses, as a result active
power sharing ratio is maintained as prescribed, reactive power sharing is close to unity

and circulating current is less than 1 A. However, at t = 11 s, VSI-2 suffers from a
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Figure 2.19: CHIL simulations for characterizing the effect of delay in clock pulses on
active power, reactive power and circulating current with 75 = 1 x 1074 s

delay of Ty, = 100us in receiving GPS clock pulses. This results in accuracy in P and Q)
sharing. Furthermore, the circulating current increases to ~ 6 A and the MMG operates
at a degraded condition. Subsequently at t = 18.8 s and t = 25.3 s, delay is further
increased to 2T, and 3T} respectively. Inaccuracy in P and @ sharing further increases
to a point where VSI-1 starts absorbing reactive power and provides all the active power
demand. Thus, for delays greater than 27, the MMG exhibits severe degradation in
performance and can not be operated. It is worth noting that for delays < 275, although
the MMG has degraded performance, it remains stable demonstrating robustness of the

proposed architecture towards certain delays in GPS signals experienced by the VSIs.

Remark 3.9 Note that a delay of Ts = 100 ps, 215 and 3Ts corresponds to phase
differences of 2.16°, 4.32° and 6.48° respectively. The CHIL wvalidation agrees with the
eigenvalue analysis presented earlier where phase difference w.r.t. reference frame, 6 >
+5° results in the poles of the MMG being closer to the imaginary azis resulting in

critical stability of the system (see Remark @
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Figure 2.20: Controller-Hardware-in-the-loop experiment for demonstrating VSI isola-
tion mechanism following a communication delay in receiving the GPS signal by VSI-2.
(a),(f) GPS signal received by VSI-2, (b),(g) VSI-2 local clock pulses, (c),(h) VSI-1 and
VSI-2 normalized output voltage, (d) Active power output of VSIs with VSI load only,
(e) Reactive power output of VSIs with VSI load only.

In order to mitigate the issues caused due to delays in receiving GPS signals, we next

propose a VSI isolation mechanism.

2.5.5 VSI Isolation Mechanism

In order to propose a VSI isolation mechanism, the following assumptions are imposed

on the system.

Assumption 2 VSI local clocks are synchronized to GPS timing signals before being

connected to the MMG.

Assumption 3 GPS timing signals do not arrive before they are due. That is, in case

of communication delays, GPS clock pulses always lag local clock pulses.

Note that these assumptions are realistic in nature. For example, a VSI is not allowed

to connect to the MMG if its local clock signals are not synchronized with GPS timing
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Figure 2.21: VSI isolation mechanism to locally detect delays in GPS clock signals w.r.t.
to a user-specified tolerance in local clock pulse to isolate or reconnect VSI to MMG.

signals. In such a case, the VSI’s local clock can wait for next GPS clock pulse and
align with it using the GPS signal’s rising edge while only incurring a delay of 1 cycle
(for a GPS with 1 pulse every 60 Hz). For Assumption [3| the proposed mechanism can
be easily modified to detect GPS signals in a window of time leads and lags and, if the
GPS signal arrives before or after the window, the VSI can disconnect from the MMG
to avoid large circulating currents.

The proposed VSI isolation mechanism is shown in Fig. 2.2I] A delay block is used
to implement delays in receiving GPS clock signals by the VSI. Following Assumptions[2]
and [3] a local clock is passed through a delay tolerance block with a user-specified delay,
7p. This block delays the local clock pulses with respect to the delayed GPS signal
which are then compared using a comparator block. The comparator block generates
a flag that is used as an input to a set/reset block. The output of the set/reset block
is held at ‘logic 0’ if the delay in the GPS timing signal is less than the specified delay

tolerance (Flag = 0) otherwise held at ‘logic 1’ (Flag = 1). The invert flag gate
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inverts the output bit of set/reset to generate or set the reference generation signal to
zero and to close or open the VSI breaker to MMG. Finally, the external reset signal
is used to reset the set/reset block while re-synchronization to the MMG is done. Note
that because of Assumption [3] the flag will only be set to 1 if GPS delay > 7p s.

The VSI isolation mechanism is validated on the CHIL setup of Fig. Note that
measurements pertaining to current controlled VSIs are not shown here for simplicity. A
scenario similar to Case 3 is followed. However, VSI-2 is chosen to have communication
delays in receiving the GPS clock signals. For 30 s <t < 47.15 s, the delay is set to be
Ts = 100 us, for 47.15 s <t < 57.45 s delay of 2T and for t > 57.45 s delay of 3Ty is
set. A delay tolerance of 7p = T is chosen for VSI-2 local clock. The complete results
of the CHIL experiment are shown in Fig.

At t = 47.15 s, the delay in receiving the GPS signal by VSI-2 increases from T to
2T, (Fig. [2.20| (a) , (b)) as a result of which the VSI isolation mechanism sets VSI-2
breaker to off. VSI-2 output reference and hence, its output voltage, active, reactive
power reduces to zero (Fig. [2.20 (¢), (d), (e)). VSI-1, VSI-3 and VSI-4 compensate
for the disconnection of VSI-2 and the output active and reactive power is maintained
along with the desired sharing ratios. Note that VSI-2 keeps receiving GPS clock pulses
while being disconnected from the MMG. At ¢t = 57.45 s, the delay between VSI-2’s
local clock and the GPS clock pulses reduces to T (Fig. [2.20] (f) , (g)). As a result,
VSI-2 reference voltage generation begins (Fig. [2.20](h)) and the VSI-2 breaker to MMG
is switched On. This is further evident from the active and reactive power output of
VSI-2 following re-connection at ¢ = 57.45 s. This validates the performance of the VSI

isolation mechanism in the proposed isochronous VP-D architecture.

Remark 3.10 Fig. [2.20 also demonstrates the ‘plug-and-play’ of the VSIs in the isochronous
VP-D MMG as the controller of VSI-2 was never turned off, only the reference gener-

ation and VSI breaker were turned off following the detection of a delay (greater than
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tolerance) in receiving GPS signal. Once the delay was detected to be within tolerance
limit, the reference generation signal started which by the virtue of the isochronous archi-
tecture is already synchronized to the MMG allowing the VSI breaker to be reconnected

immediately.

2.6 Appendix

Proof of Theorem [I} The steady-state tracking error is:

lim s | [Vies(s) — Rordi(s)] — [GieViesr(s) — Zily(s)]

s—0

= lm s(1 — Gp)Veesr(s) — lim s(Rop — Zp) I (s)
PR

s—0

Now, Gj, formulated in (2.4) can be written as:

kaK'uolk

Gk = 1+kaKvolk

where @ 1 _GepKeurk Gep, =

. 1
Pk = Cps T+G x Keurk? Lps+Ry

Suppose Ko has poles at +jw,. Hence, K, can be factored as K, = %.

Thus, because G has a pole at s = 0, it is evident that (1 — G},) will have a numerator
with a factor (s? + w?2)s. This implies that Gy(jw,) = 1. Also, from the final value
theorem, it follows that:

Wo

lim s(1 — Gj)——2— =
sl—I>I(l)s( Gk)82+wg 0

In a similar manner, we can rewrite the expression of Zj as:

Zy, = GyRo + (1 = Gr) (ot mran



63
Since G (jw,) = 1, it follows that Zx(jw,) = Ryk. Also, from the final value theorem, it

follows that:

lims_>0 S(Rvk — Zk)s;j—iowg

= lims_0s(1 — Gk)Rvksziiowg

—‘I_];ims*}O 8(1 — Gk)(ﬁ) 1+Gck1Kcu7-k Sg‘i‘;g =0

As the term (1 — G},) has a factor s(s? + w?) it follows that

Wo

llir(l) s(1— Gk)Rvkm =

1> 1 Wo _0

li 1-G
s = O e T T G Ko 52+ 2

s—0 sCl

This implies that in steady state the output of inner-loop controller tracks the input

sinusoidal reference v, (t) = vre i (t) — Ryxix(t) with zero error.

2.6.1 Extension for Multiple Inverter System
The closed-loop averaged output voltage dynamics of (2.4) can be extended for N in-
verters and described by:

V(s) = GV (s) — ZL(s) (2.20)

where, V(s) £ [Vi(s) Va(s) ... VN ()T, Vier = [Vies1(8) Viesa(s) ... Viegn ()7, I(s) &
[I1(s) Ia(s) . .. IN(S)]T, G £ diag(G1,Ga,...Gy) and Z £ diag(Zy, Zo, . .. ZnN). Assum-

ing a linear load, the closed-loop expression of V(s) and I(s) can be formulated by using
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the admittance matrix Y (s), as follows:

V(s) = [[ = ZY(5)] ' GV (s) (2.21a)

I(s) = Y(8)[I — ZY(5)] " GVeq(s) (2.21b)

where Y (s) := A —h(s)AXT, h(s)~! := Z(s)7! +Z;€V:1 reh A=ttt and
A = diag(ry 1,7’2_ L. .rx,l). In a similar way, V ¢ can be formulated by rewriting in
matrix form:

Vet = [E'1 = N (P — P*)]sinw,t = Esinw,t (2.22)

where N £ diag(ny,n2,...nn), P2 [P P»... Px|T, P* £ [P Py ... PY)T.
Proof of Theorem For clarification, Ry := diag(Ry1 Ry2 ... Ryn). Also, V . can
be written as Eu(s), where u(s) = 52‘_‘;723 is the Laplace transform of a sinusoid with

frequency w,. Using the Woodbury matrix identity and matrix manipulation:

Y(s)! = A 11T, = h(s)l - h(s))\TA_l}\il

Therefore, I(s) = (Y(s)"' 4+ RyI) ' Eu(s)

= (A7 +RoI) +9117) " Ep(s)
1
Ay

A 11TA)
—|F
. +771TAUI] p(s)
= AvEu(s) — ad A Ep

= [Ay, —

where ™! = Z;1+ Z(Tm + Rym) ™
m

T
A, — 1 1
v ( ri+Ry1 "7 rN+RyN )

1 1
A, = di
Zag<rl + va N +R1)N>




Thus, it follows that for the k" inverter in the steady state:

ik(t) = Ipsin(wet + ¢p)

where:

N
I = ( Z En > Yk
Tm + Rom ) Tk + Ryg

m=1

Ve = \/(Bk — | cos 404)2 + |a2|sin? Za

N
Br = Ek(z Em(rm + Rvm)il)il

m=1

cos ¢, = (B — |a(jwo)| cos Za(jwo)) /k;
sin ¢y = (—[a(jw,)|sin Za(jwo)) /Vk;
By denoting |a] = |a(jw,)| and Za = Za(jw,),

—|a|sin Za _ sinZa

Br — || cos Za(jw,) B cos Lo — I%kl

tan ¢ =

Now, from Theorem [T}

Uk(t) = refk(t) — Rvkik(t) =FE; sin(wot + Q,Z)k)

where Vi, = \/(Ex — Rurdy cos é1)2 + (Ryp Iy sin ¢y)2

—Ryplpsing sin ¢y,
Ey — Ryplrcos g cos ¢y, — RE—:IIC

and taniy, =

65

Proof of Theorem From the expression of tan ¢ deduced in the previous proof.
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Now, tan(¢y — ¢;):
sin Zav B sin Zov
_ cosZa—By/lal  cosZa — Bi/|al

N sin Zav
1 -
+ ll;[j (cos o — ﬁl/a|)

((5k - ﬁj)/|0¢|) sin Zo
<cos Lo — Bl/|a> +sin? Za

I=k,j
(6 — 6;) sin Zao/ (|| AT (1 + 8))
H <cos Lo — 5l/|a> +sin? Za

I=k,j

(6 — 6;) sin Zv/(Jv|(1 + €76))

1+6l .. 92
/v ) i/
AN i)
_ Im(v) (0 — 0;)/(1 + £79)
- 1+(5l 2
- I
1=k.j et 1+€T5> + )

where By = Ex/ATE = E*(1 + 0,) /AL (1 + 8)E*, € = A\, /AT1, v:=aAl'1l}. Note that:
Im(v) =Im(vr — 1) & —Im (1/ZL)\31)

1—Re(v) =Re(1/Z.A]1)

Here, it is assumed that |Zz AT'1| > 1. Assuming that & are small so that: 1+ 6 /(1 + £¢78) ~ 1,
it follows that
tan(gr — &)~ —A1Z1[* Im(1/Z1) (3 — 6)

N
= (66— 0;) Y _ |Zu]sin0/(rm + Rum),

m=1

where cos 8, is the power factor of the load Z,.

Proof of Corollary
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Note that

Zrall 1
= =1l—-v=———.
1+ ZpAT1 1+ Zp AT

Thus Img(v) = Img(v—1) = fImg(m) Img(ZL;gl). Also 1—Re(v) = Re (Z >\T1)

144
Here it is assumed that |ZpAT1| > 1. Assuming that J;, are small so that Bl S 1it

(1+€75)
follows that

Q

tan(gg — @;) A7 2 Img Sk — 0;)
)s

(Z)(
B |Z1,|sin 6
- <Z ri—&-ZL) (0 =95

where cos 6, is the power factor of the load.



Chapter 3

Virtual Impedance Shaping for Low

Voltage Microgrids

3.1 Introduction

AC Microgrids are becoming prevalent due to their economic and technical benefits compounded
with the increased resiliency and reliability they offer [48]. However, the challenges of maintain-
ing power quality in islanded AC microgrids require further investigation as non-linear loads are
ubiquitous. Current operating standards for microgrids [49] require voltage and power quality
to follow stringent limits even in the presence of such large number of non-liner loads for safe
operation of the microgrid and its connected components.

Conventional droop-based approaches are not suitable for mitigating harmonic imbalances
caused due to mismatches in harmonic current sharing among the various voltage source invert-
ers (VSI) in a low-voltage (LV) microgrid with non-linear loads. These mismatches arise due
to the sensitivity of the closed-loop output impedance at the VSI towards control methodology
and line parameters. Virtual impedance based methods have shown promising applicability to
shape the dynamic profile of the VSIs. Virtual impedance techniques have been employed for
harmonic sharing and THD improvement [50], [51], [52], [53]. However, these approaches have

limitations when applied to active (P), reactive (@) and harmonic power sharing objectives. |54]

68
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proposes a reactive power disturbance input in the conventional droop law to reduce reactive
power sharing mismatch while affecting the active-power sharing accuracy and stability of the
system frequency. [53| provide a signal injection method to mitigate power imbalances however,
rendering additional complexities in employing this approach. Moreover, P ~ @ decoupling
characteristics change in LV AC microgrids with high R/X ratio. [55], |56] address the resis-
tive output impedance but are not generalized to include complex impedances. |57] proposes an
FFT-based harmonic extraction using a feed-forward loop that is highly dependent on parameter
variation. |58] implements an inductive-capacitive virtual impedance but such approach can in-
troduce unwanted resonances in the system. In [55], [56], [59] the equivalent output impedances
are designed to be dominated by the virtual impedances to effectively reduce circulating currents
and improving power sharing accuracy. However, line impedance mismatches are not consid-
ered. Secondary control approaches are considered in [60], [61] to improve P,Q sharing accuracy
however, the centralized control strategies are complex and rely on availability of a communica-
tion network. [62] proposes a distributed apportioning method using voltage active power droop
however harmonic power sharing is not considered.

In order to address these issues, a synchronous reference frame (SRF)-based harmonic extrac-
tion and shaping filter is proposed in this article for effective harmonic sharing between VSIs
in an LV networks. SRF approaches show best performance under non-sinusoidal conditions if
reactive-power sharing can be compensated by other means |63]. Thus, an isochronous Voltage-
active power droop (VP-D) law is implemented to maintain active and reactive power sharing
in the network. This implementation assumes the access to a timing signal in the microgrid
for generating a frequency reference signal to the inverters such as a Global Positioning sys-
tems (GPS) receiver [64]. Advancements in GPS technology for providing timing signals and
timing intervals at the accuracy of nanosecond timescales have become widely accessible and
can be implemented for realizing such a microgrid. The SRF-based framework of |65], |66] is
extended to achieve desired performance parameters in the system such as voltage regulation, P
, @, harmonic power sharing using nominal line parameters that can be estimated using various

methods [67,68].
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Figure 3.2: Two inverter setup with voltage source inverters, line parameters and com-
mon load.

3.2 System Description

3.2.1 Single Inverter System

The single inverter system comprises of a single-phase H-bridge inverter with an output LC-filter
connected to a common load, Zj, , through a line impedance, Zy e 1 . The inverter is modeled

as a controlled voltage source, Vinp . The dynamics of the k' inverter employing average
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Figure 3.3: (a) Virtual impedance shaping and extracting filter of k%" inverter line current
at hwo rad/s, (b) series of harmonic extracting filters for obtaining shaped reference
voltage for k' inverter.

model are given as:

V::,k(s) = Ginv,k‘/inv,k(s) - Gi,kILine,k:(S) (31)

1
LiCgs?+ RCrs+1 an

where Gipy.1 = d

G Lis+ Ry
ok = LiCrs? + R,Crs+1°

Here, V. ;(s) is the output voltage, Giny r and G,y are the transfer functions from the control
input Vipor to Vep and Ipiner to Ve respectively of the Et" VSI in laplace domain. The
control design (shown in Fig. 1) is facilitated by a multi-loop controller with an outer voltage
controller, Ky, 1(s), based on the internal model principle design of a Proportional resonant

controller structure and an inner current loop, Kcyr, to be a PI controller. The proposed

(n™n 2z
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Figure 3.4: (a) Equivalent circuit of a two VSI interconnection , (b) equivalent circuit
in fundamental domain, (c) equivalent circuit in harmonic domain.

control law of the inverter is given as:

Vinok = KrefkVeerk(s) — Ky Ve k(s)

- Kreﬁka,kILine}k(s)a (32)

where Kyefr = Keur kKool ki, Kok = Kref i + Keur,kCrs — 1. The two inverter microgrid setup

is shown in Fig. 2.

3.2.2 Voltage-active power droop

An outer voltage-active power droop law (VP-D) is employed given as, Ey = E* —ng (P, — P})

, where Ey, E*, ng, P, and P} are inverter and reference output voltage magnitudes, droop
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coefficient, measured output active power, and reference active power of the k" inverter. The
reference voltage to be tracked by each inverter is given by, vyefr = Ej sin wot—> h Lokl Line,hk>
where the time signal is obtained by an isochronous architecture to achieve accurate synchroniza-
tion to a common clock. Here h denotes the harmonic number, h = 1 denotes the fundamental
frequency component. Detailed analysis of the design of droop gains for such a system is provided

in .
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Figure 3.5: Bode plots of transfer function for voltage reference tracking G(s) and virtual
impedance designed for harmonic current sharing (h = 1,3,5,7,9,11,13) for the two-

inverter setup.

3.2.3 Isochronous Architecture

An isochronous architecture is achieved by providing a common clock signal to all the inverters in
the network. The reference voltage is provided to be vy, = Ej sinwgt. The advantages of such
an architecture are i) the ability to operate the microgrid at a single frequency, thereby eliminat-
ing deviation of frequency that arises while using frequency-droop control, ii) simplified control
of the inverters by implementing only VP-D control without explicitly controlling reactive power
and, iii) enabling a ‘plug and play’ nature of the microgrid. Note that successful synchronization

with the common clock and compliance with IEEE 1588-2008 standards [40], enabling accurate



74
and precise synchronization of the real-time clocks of the networked distributed devices to the
common clock, is assumed throughout. It is imperative that such an architecture is robust to
error in clock measurements or momentary loss of access to the common clock by one or more
inverters in the system. Such a scenario can be mitigated by employing a corrective mechanism

such as, a local PLL algorithm as proposed in [42].

3.2.4 Virtual Impedance Shaping and Extracting Filter

In order to obtain the harmonic components of the line current for each VSI, a direct component
and a quadrature component are extracted in the synchronous reference frame. Fig. shows
the shaping and extracting filter that takes the k" inverter line current, Line,k(t) as input to
extract the fundamental frequency component, i, (t) for (h = 1). The extracting filter receives
sinusoidal modulation signals of frequency wg rad/s.

Thus, the decomposition of the line current to obtain the A*"* harmonic signal, is given as,
Thw, (t) = ap sin(hwot) + by, cos(hwot), (3.3)

where a;, = %fOT iLine(t) sin(hwot) dt and b, = %fOT iLine(t) cos(hwot) dt, where T is the
time-period of the periodic signal.

Remark: It is to be noted that the isochronous architecture allows for the local inverter con-
trollers to have access to the common clock aiding in generation of modulation signals of ap-
propriate frequency without additional complexities of implementing SRF-based phase-locked
loops.

Selective harmonic components of the line current (see Fig. B-3b)), inay, (t) for h = 3,5,7,...,
can be extracted by selecting respective harmonic modulation signals of frequency h fy Hz in the
extracting filter in eq. . This approach is based on the extension of synchronous reference
frame low pass filter to fundamental and harmonic frequency extraction for unbalanced nonlinear

loads |65]. Virtual impedances are implemented as weighting functions to weigh the output of
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the extracting filters to obtain a shaped output voltage reference, given as,

Vref,e = B sinwgt — (Zwoium + Z Zhwoihwo)
h=3,5,7,...

3.3 Analysis of Proposed Virtual Impedance Shaping Method

For k" inverter, the Laplace transform of line current can be expressed as,

Ininer(s) = Z Tnine hi(8) (3.4)

h=1,3,5,...

, where h = 1 denotes the fundamental frequency component.

substituting eq. (3.4) the control law given in eq. (3.1) and eq. (3.2), we get,

Ve (8) = Ginw .k (8) Vinw k() — Gik(s) Z ILine ni($)
h=1,3,5,...

= Ginv,k(s) (KT'ef,k(S)‘/Tef,k(S) - K’U,k(s)‘/&k(s)

— (Kret k(8) Zy ks Z ILine,hk(5)>

h=1,3,5,...

— Gir(s) Z ILine hi(s)

h=1,3,5,...

= G () (Krep s (9)Vrer () = Ku(s)Ve(s))

- (Gino () Krepn(5) Zuni(s)
h=1,3,5,...

+ Gi,k(s)>lune,hk(8)

Hence, the inverter dynamics with the control law can be rewritten as,

Ve = Gi(8)Viesi(s) — Z Zni () Line,hk(S)s (3.5)
h=1,35,...
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impedance shaping implemented; (f) Inverter 1 Line current with harmonic content

(left); extracted fundamental (ig), third (is.o) and fifth (i5,0) harmonics (middle);
FFT analysis of the extracted signals (right).
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where,

G”mv,k(s)Kref,k(S)
(1 + Gvim, k(s)K’U k( ))’
(Gvin'u k( ) ref, k( ) vhk T G; k)
(14 G,y i () Ko i (5))

Gi(s) =

th(S) =

The analysis of eq. shows that the thevenin equivalent circuit of the VSI with the proposed
control law and extracting filters can be decoupled into its constituent harmonics domain (See
Fig. [3.4a) . Thus, the inverter interconnection can be analyzed in fundamental and harmonic
circuits (as shown in Fig. and Fig. |3.4c). In the harmonic domain, inverter output
impedances are modeled as virtual impedances, Z,, 1 = Ry + jhwoL, 1

In order to achieve harmonic current sharing, the virtual impedance for A*"* harmonics for

inverter k can be designed

Zohk + ZLine,hk = Ztot,hks (3.6)

for h = 3,5,... (Fig. for a known nominal Z;s pi. Analysis of the harmonic domain
also reveals that for the judicious choice of virtual impedances for given inverter k such that,
Zuh,k = —ZLineh,k Tesults in generating a reference v, ;. for the isochronous VP-D-based control
loop that allows for maximum mitigation of harmonic drops in output voltage at point of common

coupling (PCC).

3.4 Results

3.4.1 Simulation-based validation

SIMULINK/MATLAB simulations are performed with the setup shown in Fig. with the
parameters given in Table The two inverter system consists of VSIs of capacity 2.2kVA
(1-ph, 120 V,,,,s) each implementing the proposed VP-D multi-loop controller to share active
power of 1.1 kW ( reactive power of 290 Var) with a load transition occurring at time ¢ = 0.3

seconds to 2 kW (reactive power of 500 Var) symmetrically i.e. with an active power sharing
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Figure 3.7: Two VSI setup for CHIL-based validation on OPAL-RT with TI DSP con-

trollers.
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ratio of 1 along with an increase in harmonic current demand of the load.

The performance of the proposed control law is shown in Fig. 6. Inverter output voltages
and line currents are shown in Fig. [3:6a] It can be seen that the output voltages of both the
inverters track the reference signal as shown by the tracking error along with the small circulat-
ing currents between the VSIs. Fig. |3.6b] shows the active and reactive power sharing accuracy
of the proposed architecture with virtual impedance design. The active power is shared by the
two VSIs symmetrically as commanded by the outer droop law. It is important to note that
the reactive power shared by both the VSIs are also symmetrical even when reactive power is
not explicitly controlled in the proposed VP-D architecture. The non-linearities in the common
load, Zp,, are modeled to have a total demand distortion (TDD) of 5% in compliance with IEEE
standards for allowable harmonic currents in an electric power system [71]. TDD is considered
here as it is a measure of the total harmonic current distortion against the full load demand
of the power system. A 13" order extracting filter is implemented for each voltage soure in-
verter. Fig. shows the bode plots of the complementary sensitivity transfer function G(s)
from V(s to Ve(s) as well as the output impedances Zj, for h = 1 to h = 13. The inductive
component of the virtual impedance is realized by a second order generalized integrator (SOGI).
The virtual impedances are designed to dominate line impedances and provide a harmonic cur-

ILinel

rent sharing ratio of ( )h = 1.82. Results of this harmonic sharing before and after load

transition at ¢ = 0.3 arfamseﬁown to meet the harmonic sharing ratio (< + 5 %) in Fig. [3.6¢
and Fig. [3.6d] respectively. For comparison, harmonic current sharing of the two inverter setup
without implementing virtual impedance shaping is shown in Fig. Finally, Fig. [3.6]] shows
the efficacy of the extracting filters where the output of the filters for the fundamental (relative

to DC) and harmonic number 3 and 5 for line current of inverter 1.

An asymmetric power sharing case is shown with Zp ;.2 = 0.052 4+ jhwy0.17mH. In this
case the virtual impedances are designed to share the harmonic currents symmetrically and
the active power asymmetrically with a sharing ratio of 1.3. An FFT analysis of the inverter
line currents (Fig. and Fig. shows the harmonic current sharing to be significantly

improved as shown in Table Again a reactive power sharing ratio of 1.1 is maintained with
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the proposed VP-D architecture.

Fig. [3.10]shows a case where virtual impedances are designed to limit the circulating currents
(and phase mismatches in line currents) between the two inverters. The virtual impedance
shaping method resulted in reducing the phase lag between the output currents of the inverters,
thereby reducing circulating current from 0.75 amps to 0.38 amps. THD of PCC voltage is also
improved by 64% (from 1.01 to 0.36).

Table 3.1: Harmonic current sharing ratio for CHIL

Linvi.h Without With
Tinv2n | Virtual Impedance shaping | Virtual Impedance Shaping
h=3 0.35 1.02
h=5 1.41 1.06
h=7 1.39 1.03
h=9 0.41 1.03
h=11 0.41 1.045
h=13 0.41 1.00

3.4.2 CHIL validation

Controller-hardware-in-the-loop(CHIL)-based validations are performed for the two VSI-setup
along with the parameters shown in Table where the two line impedances are unequal. The
CHIL setup (Fig. consists of external TT DSP F28379D (delfino) micro-controller units to
implement the proposed VIS method and demonstrate its applicability for real-world low cost
embedded controllers. Discretized shaping and extracting filters are implemented and the results
are shown in Fig. through Fig. with VIS implementation to achieve equal harmonic
sharing (= 1.05). The CHIL simulation also validates accuracy of active and reactive power

sharing to be close to 1 with the proposed VP-D control.



Table 3.2: Simulation Parameters

Parameters Values
Nominal Frequency at PCC (f, = 52) 60 Hz
Rated Power of Inverter; 2.2 kVA
Rated Power of Inverters 2.2 kVA
Extracting Filter Order 13

Parameters for MATLAB/SIMULINK simulations

Nominal Voltage at PCC (E*)

1202 V

R-L Load 2 kW/ 1 kVAR (5 % TDD)
Z Linel 0.19Q + jhwe0.1mH
Z Line2 0.2Q + jhw0.17mH

Parameters for CHIL

experiments

Nominal Voltage at PCC (E*)

2402 V

R-L Load 4 kW /1 kVAR (5 % TDD)
ZLinel 0.02Q + jhw0.05mH
ZLine2 0.01Q + jhw0.08mH

Lot 0.049 + jhwy0.1mH

81
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Two-inverter setup results with virtual impedance loop; (a) Inverter line

and circulating currents, (b) FFT analysis of Inv 1 and Inv 2 output currents, (c) Active,

reactive power sharing with VP-D .
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Chapter 4

Distributed Finite Time
Termination of Ratio Consensus for

Averaging

Coordination of multi-agent systems has found applications across multiple disciplines like eco-
nomics, neuroscience, social sciences and control of large scale systems [72]. One of the well stud-
ied problems in the coordination of multi-agent systems is the consensus problem [73] where all
the agents in the network strive to agree on certain variables of interest by sharing information
with their neighbors. Applications of the consensus framework include parallel computers [74],
distributed coordination of mobile autonomous agents |75|, distributed data fusion in sensor
networks |76], and large scale power networks |[77]. here, the size of the systems presents severe
restrictions in terms of computational resources, local communications and sensing capabili-
ties [73]. Due to these limitations coordination of multiple agents in large scale networked
system calls for distributed algorithms rather than centralized algorithms.

A special case of consensus is the averaging protocol which computes the average of the
initial values of variables of interest through local communication [78.|79]. Under the assump-

tions of connectedness and aperiodicity of the stochastic weight matrix, in the average consensus

86
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protocol, every node asymptotically attains a value which is the average of the initial conditions
of all agents in the network. The asymptotic nature of convergence of the average consensus
protocol is a problem for real-time applications, where the consensus value is used for a subse-
quent purpose. Moreover, the nodes keep updating their states and communicating forever and
hence, power, communication and computational resources are wasted that can be prohibitive
in resource constrained applications. One such example being large sensor networks where the
power to each node is limited. In such situations, it is necessary for each node to detect without
a central authority if convergence is achieved within a specified error margin and terminate its
updates and communication in finite time.

Manitara et al propose a scheme based on event-triggered strategies for finite-time termi-
nation of average consensus in [80], but this scheme requires that the communication network
be undirected and does not provide a mechanism for each node to independently determine
when approximate consensus is reached. Another scheme proposed in [81] requires the com-
putation of a minimal polynomial by each node to determine the finite-time stopping criterion
which makes it computationally expensive. The problem of terminating the average consensus
in finite-time in the presence of time-varying but bounded delays is presented in [82]. It relies
on computing and storing Hankel matrices at every iteration, which can be computationally
expensive if the size of matrix is large; here the size depends on the network size as well as
the number of iterations needed for convergence. The authors of [83] propose a mechanism for
approximate consensus where edge weights are adjusted as algorithm proceeds thereby activat-
ing/deactivating links. The method in 83| relies on obtaining pairwise comparison between its
own value and the values of each of its neighbors, and, decides whether to transmit values to
neighbors or not at every iteration. The work in this article is based on an entirely different
approach, first presented in |2| on distributed finite time stopping criterion for average consen-
sus, which has lowered complexity and needs lesser computational resources. In |2], each node
while running the average consensus protocol also simultaneously runs maximum consensus and
minimum consensus protocols, thereby enabling each node to detect the occurrence of conver-
gence within a specified tolerance in finite time in a distributed manner. While this algorithm

is computationally inexpensive, it is restricted to communication weight matrix being doubly
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stochastic. It is difficult to realize a doubly stochastic weight matrix in a distributed manner
in a directed graph [83|. A solution to this problem was proposed in [84] where distributed av-
eraging is achieved using ratio consensus under the assumption that the communication weight
matrix is column stochastic. The assumption of column stochastic weight matrix allows for the
flexibility to choose weights in a distributed manner; a simple choice of weights for a node is the
inverse of the number of out-neighbors of a node (that is, the number to nodes to which the state
of the node under consideration is an input) [84]. Thus, any agent has to only know its own
out-degree to assign the weights to its outgoing links. Hence, column stochastic matrices along
with the ratio consensus protocol form an important class for distributed averaging of initial
values of the agents. |[11] combines the ideas proposed in |2| and [84] for finite-time resource
allocation (frequency regulation specifically) in a network of islanded AC microgrids thereby
demonstrating the practical utility of these algorithms. However, [11] does not provide provable

guarantees for the same.

4.1 Definitions

In this section we present basic notions of graph theory and linear algebra which are essential for
the subsequent developments. Detailed description of graph theory and linear algebra notions

are available in [85] and [86] respectively.

Definition 1 (Cardinality of a set) Let A be a set. The cardinality of a set A denoted by |A|

is a measure of the number of elements of the set A.

Definition 2 (Directed and Undirected Graph) A directed graph G is a pair (V,E) where V
is a set of vertices or nodes and E is a set of edges, which are ordered subsets of two distinct
elements of V.. If an edge from j € V to i € V exists then it is denoted as (i,j) € E. An
undirected graph G is a pair (V, E) where V is a set of vertices or nodes and E is a set of edges

such that for every pair of distinct nodesi € V and j € V, if (i,j) € E then (j,i) € E.

Definition 3 (Path) In an undirected graph, a path between nodesi € V and j € V is a sequence
of distinct edges of G of the form (i, k1), (k1,k2), ..., (km—1,km), (km,J) and (4,km), (km, km—1)
y ey (kQa kl)a (klvl)
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In a directed graph, a directed path from mode i to j exists if there is a sequence of distinct

directed edges of G of the form (k1,1), (ka, k1) vy (J, km)-

Definition 4 (Connected and Strongly Connected Graph) An undirected graph is connected if
it has a path between each pair of distinct nodes i and j. A directed graph is strongly connected

if it has a directed path between each pair of distinct nodes i and j.

Definition 5 (Neighbor Set) Given an undirected graph G = (V,€) and a node j € 'V, the
neighbor set of j is defined as N := {i|(j,i) € € or (i,7) € E}. In the context of this paper, in-
formation exchange is possible between node j and members of Nj. We assume that information

can flow in both directions along an undirected edge.

Definition 6 (In-neighbor Set and Out-neighbor Set) In a graph G := (V,E), the in-neighbor
set, Nj~, and out-neighbor set, ./\/'j‘", of node j € V, are given as N := {i|(j,i) € £,i # j} and
./\/'j+ = {i|(j,1) € E,1 # j} respectively. The cardinalities of the in-neighbor set and out-neighbor
set of a node i € V are called the in-degree (D; ) and out-degree of the node (Dj) respectively.

Definition 7 (Column Stochastic Matriz) A real n X n matriz A = [a;;] is called a column

stochastic matriz if 1 > a;; > 0 for 1 <4,5 <n and Zaij =1for1<j<n.
i=1

Definition 8 (Irreducible Matriz) A N x N matriz A is said to be irreducible if for any i,j €
{1,..., N}, there exist m € N such that (A™)(4,7) > 0, that is, it is possible to reach any state

from any other state in a finite number of hops.

Definition 9 (Primitive Matriz) A non negative matriz A is primitive if it is irreducible and

has only one eigenvalue of mazximum modulus.

Definition 10 (Diameter of a Graph) The diameter of a graph is the longest shortest path

between any two nodes in the network.
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4.2 Averaging using Ratio Consensus

In this section, the key result from [84], which enables reaching average consensus using a ratio
of two states maintained by each node is summarized. Consider a directed graph G = {V, E'}
of N nodes. Each node ¢ € V maintains two states at time k, denoted by z;(k) (referred as
numerator state of node 7) and y;(k) (referred as denominator state of node 7). Node ¢ updates

its state at the (k + 1) iteration according to the following policy:

xl(k’ + 1) = piimi(k:) + Z pija:j(k:), and, (41)
JEN;

yilk+1) = piyi(k) + Y pijy; (k). (4.2)
JEN;

Lemma 4.2.1 Suppose that y;(0) = 1 for all i € V and P be a primitive column stochastic
matriz with P(i,1) > 0. Then, y;(k) >0 for allk e N;i € V.

Proof: Clearly, (P*)(i,i) > (P*1)(i,i)P(i,i),k € N. It follows that, P*(i,i) > (P(i,i))* >
0. Thus, from y(k) = P*y(0), it is seen that,

yik) = > (P*)(i,§)y;(0)

JEN; Ui
(P*) (i, 1)y (0)

> (P(i,1))*y:(0) > 0,for all k € N,i € V.

v

O The above lemma enables us to ensure that the ratio x;(k)/y;(k) is well defined for all

k € N,i €V and is used in the next theorem.

Theorem 4 Suppose the weight matriz P with P(i,j) = p;; associated with the directed graph
G is primitive and column stochastic with P(i,7) > 0 for alli € V. Let the initial conditions for

the numerator states be {x1(0), x2(0),...,xnx(0)} and for the denominator states be y;(0) = 1

] N .
for all © € V. Then the ratio ;lég asymptotically converges to M foralli=1,....N,
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that is, the ratio of the numerator and denominator states converge to the average of the initial

conditions (referred as ratio consensus).

Proof: See [84] for proof. O

4.3 Distributed Finite Time Termination

In this section, first results based on the update rules and are established followed by
the definitions and convergence of Max-Min consensus algorithms. Subsequently, a finite-time
termination criterion for average consensus is developed based on these results. Let us consider
the maximum value of the ratio of consensus protocols given by and over all nodes

at any time instant k be given by,

M) =m0y () £ 0.5 € V (43)
(k) = min . 0) 2 0.4 € v (1.4)

Lemma 4.3.1 Consider the update rule , with the assumptions of Theorem . Then

for all time instants k' >k and foralli eV,

() < M(k) (4.5)
and

(k)

) > m(k). (4.6)



92
Proof: We prove the theorem using induction. By definition of M (k), for K = k, the proof

is trivial. For k' =k + 1,

zi(k+1)  2jenugy Piiti(k)

yi(k +1) a ZjeNiu{i} pijy; (k)
_ pami(k) 4 2 e n, Pigy ()
- pabi(k) + 2 e n, Pigyi (F)
 Pii ;jg:; + ﬁ > jen; PijTi(k)
O pat ﬁ > jen; Pijyi(k)

Using (4.3)), it follows that,

zi(k+1) _ P M (k) + 55 2 jen, Pis M (k)y; (k)
yilk+1) — Pii + 55y 2ojen, Pii¥i (k)
T yi(k+1)

< M(k).

Suppose it is asserted that for k' =k +1,1 > 1, ’;E:ig < M (k) for all i € V. Then we have,

zi(k+14+1)  DjenupiyPiii(k+1)

yilk +1+1)  Yienugy Piayi(k+1)
_ pu% + m > jen, Pijti(k+1)
Dii + m > jen, Pijyi(k +1)

It follows from the inductive assumption that,

P (k) + ooy jen, i M (k)y;(k +1)
Pii + m > jen, Piyi(k +1)

zi(k+1+1)
yi(k+1+1)

<

= M(k).

This implies that % < M (k) for all ¢ € V. This completes the proof for 1) The proof

of (4.6) is similar and is left to the reader. O

Lemma 4.3.2 Consider the update rule and with the assumptions of Theorem

i(k o, (k .
Z;Eki and m(k) = gIél‘I;Ingk; Let i be a

where the initial time instant is k. Let M (k) := max
Jje
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z; (k)
y; (k')

i (k) z;(k")
) < M(k) and w5 m(k).

node such that Zlgllzlg < M(k) and let j be a node such that

K > k. Then for all time instants k' > k/,

> m(k) for some time instant

Proof: The proof is based on induction. It follows from the hypothesis that for time instant
12 o ’ CE.L(]C/)
k *k’yi(k’) < M(k).

Suppose the assertion is that for some integer ¢ > 1 and for E' =k + q, zlEZ,i_Zg < M(k).

Then we have,

zi(k +q+1)  2jenug iz (K +q)

vk +a+1)  YienupyPiyi (K +q)
~pawi(k +9) + Xcn, piyi (K +q)
piiyi(K' +a) + 2 e, Pijyi (K" +q)
@ik +q) 1 R
Piiy (i va) Ty v 2jen, Pii%i(k +4)

Pii + m Y jen, Pisyi (K +q)

Using the inductive assertion it follows that,

ai(k +q+1) pi M (k) + 4%(,;4_(1) > jen, PiiTi(k +q)
vilk' +q+1) Pii + 5Ty jen, Pig¥i (K +q)

Using Lemma 4.1, it follows that,

yi(k' +q+1)
. piiM (k) + s Yjen, Pig¥i(k + )M (k)
Pii t g e, Pis¥i(K + )

= M(k).

This completes the proof. The other inequality can be proven similarly and is left to the reader.

([
Remark 4.1 Note that ZZE::; < M(k), for k' > k follows from Lemma 4.1 Lemma 4.2 empha-
sizes the strict inequality % < M(k) for k" > K' if at any time instant k', the inequality

zi(k')
yi(k’)

< M (k) is satisfied. Similar remark holds for the min value as well.
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Lemma 4.3.3 Consider the update rule and with the assumptions of Theorem

with initial time k such that m(k) = Héln Ek; < maxxjgzg = M(k). Then for all k' > k+D and
J
foralli eV,

zi(k)
i (5) < M(k), and, (4.7)
(k)
) m(k). (4.8)

Proof: From the hypothesis that m(k) < M (k) it follows that there exists a node i € V

such that % < M (k). Consider an arbitrary node j € V. Since the graph is strongly con-

nected, there exists a directed path from node i to node j in G. Let this path be denoted as

(mlvi)7 (m25m1)7 sey (]7 mdj—l)' Then7

T, (k + 1) PmaiTi(k) + ZleN (k)

my

(
Yma (k +1) pmlzyz(k) + Zlele Pma1yi(k)
i

k
_ Pmyi yl(k; + m Zlele pmlll‘l(k)

Pmqi + ﬁ ZZEle pmllyl(k)
pmﬂM(k) + m Zlele pﬂ’nl'rl(k)
Pmqi + k) Zle]\/‘ pmllyl(k)

By definition of M (k), 208 < M (k), thus (k) < yi(k)M (k). It follows that,

T, (k+1) Pmyi M (k) + yik > ten,, Pmayi(k)M (k)

my

<
Ymy (k + 1) Pmyi + yik ZleN pm1lyl(k)
= M(k).
o 2y (k1) my (e, ) .
This implies that =55 < M (k). Using Lemma 4.2 it follows that ﬁ < M(k) if
Jmq ml my

K. > k+ 1. Similatly, it follows that if ¥ > k + 2, then “22%) < 1/(k) and that for all

mi Ymog (k )

K > k+d wE’;; < M(k). Note that since D > d;, it follows that k + D > k + d;. The

condition ¥ > k + D is independent of the index j and where the node j was chosen arbitrarily.

Thus it can be concluded that zgk % < M(k) for all ¥ > k+ D and for all ¢ € V. This completes

the proof. The other inequality can be proven similarly and is left to the reader. O
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The following theorem shows that the maximum (minimum) of the ratio of the nodal states

under (4.1) and (4.2) strictly decreases (increases) after finite time.

Theorem 5 Consider the update rule and with the assumptions of Theorem

with the initial ratio vector being r(nD) := [zigzgg Z&Lg; ;IJVV(S%))

maxr(nD), where, n =0,1,2,.... Then, M((n+1)D) < M(nD) and m((n+ 1)D) > m(nD).

| such that minr(nD) <

Proof: Using k = nD in Lemma 4.3, it follows that for k' > (n+1)D, ”E: ; < M(nD) for

all i € V. This implies that m@(% < M(nD). Thus, M((n + 1)D) < M(nD). This

completes the proof of the first inequality. The other inequality can be proved similarly and is

left to the reader. O

Theorem 6 Consider the update rule (W (-) with the assumptions of Theorem. Then,

N ) N
lim,, oo M(nD) = 7Zj:11\, 23 (0) and lim,,_,o, m(nD) = LJ:;, J(O).
. ; (k) S 2;(0) : ‘o
Proof: It follows from Theorem W/ that, lims_ o yj(k) = === for all j € V. This im-
plies that for any j € V and for any given € > 0, there exists K such that for all £ >
z;(0 @ Nz (0
K, |y;8§) L N )\ < e. This implies that for all j € V,—e < ngg - ZJ*N © < e
It follows that —e < maxZ®) — 22 (0) < €. Thus, there exists K such that £k > K
JEV y; (k) N
implies that |M (k) — M| < e. Similarly, |m(k) — M| < e. This implies that
N X N .
limg 0o M(k) = %ﬁj(o) and limg_,oo m(k) = M. Since, {M(nD)}n=0,1,2,. and

{m(nD)},=0,1,2,. are sub-sequences of convergent sequences, they converge to the same limit.
Zf:l x;(0) Z;'V=1 z;(0) O

Hence, it follows that lim, ,.c M(nD) = ==~ and lim, o, m(nD) = N
Corollary 6.1 Consider the update rule (4.1 (ﬂ) (-) with the assumptions of Theorem . Then,
lim,, 0o M (nD) — m(nD) = 0.

Proof: The proof directly follows from Theorem 4.2. O The following subsection introduces
Maximum,/ Minimum consensus protocols and the preceding results are used to design a finite

time stopping criterion for ratio consensus given by (4.1) and (4.2).
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4.3.1 Maximum Consensus Protocol

The Maximum Consensus Protocol denoted by MXP computes the maximum of the given initial
node conditions z(0) = [z1(0) 22(0) ... zx(0)] in a distributed manner. It takes z(0) as an input

and generates a sequence of node values based on the following update rule for node i,

sk +1) = max z(k) (49)

Lemma 4.3.4 Maximum consensus protocol given by converges to max z;(0) in finite
JE

time k < D.

Proof: See |2] for the proof. O

4.3.2 Minimum Consensus Protocol

The Minimum Consensus Protocol denoted by MXP computes the maximum of the given initial
node conditions w(0) = [w1(0) we(0) ... wx(0)]T in a distributed manner. It takes w(0) as an
input and generates a sequence of node values based on the following update rule for node 1,

J(k+1)= mi (k). 4.10
wik+1) = min wy(k (4.10)

Lemma 4.3.5 Minimum consensus protocol given by (4.10) converges to r'ni‘r/l w;(0) in finite
je

time k < D.

Proof: See 2] for the proof. O

4.3.3 Distributed Finite Time Termination Algorithm

In this section, we propose an algorithm using the Max-Min Consensus for stopping the ratio
consensus protocol in finite time based on a user specified threshold p. This algorithm first
appeared in [11] as an extension of the Max-Min consensus based finite time termination of
averaging consensus |2|; however, analytical guarantees were not provided. The initial conditions

for the MXP and MNP protocols are set as the initial ratios held by the nodes. The MXP and
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MNP protocols are re-initialized at k = nD, where n = 1,2,...; with z(nD) = ﬁzgi and

w(nD) = ﬁgzgg respectively. Define @;(nD) := max z(nD) = M(nD), a;(nD) = minw(nD) =

m(nD) and B;(nD) = &; — a; = M(nD) — m(nD).

Algorithm 1: Finite-time termination of ratio consensus (at each node i € V)

Input:
‘ zj(0),y;(0) =1,j € N;Ui,p; // Initial condition
Initialize:
k.= 0;
zi = xi(0) /i (0);
w; = xi(0)/4:(0);
n:=1;
Repeat:
/* ratio consensus updates of node ¢ given by and */
zi(k +1) = puxi(k) + 3 0N, Piji(k);
ik + 1) == piiyi(k) + 3w, Pij¥s (k)

/* maximum and minimum consensus updates of node ¢ € V given by

and respectively */

zZi ‘= max 2z
i€N;U{i}

w; = min  w;;
ieN;U{i}

if £ =nD then

Q= 25

Q1= Wy

Bi = q; — s

if 8; < p then

‘ break ; // stop x;,¥i,2; and w,; updates

else
set z; = x;(nD)/y;(nD);
w; = zi(nD)/yi(nD);
n=n-+1;

end
k=k+1,;

Theorem 7 Algorithm 1 converges in finite-time.

Proof: It follows from Corollary 4.1 that M(nD) — m(nD) — 0 as n — oo. Thus, for any

given p > 0, there exists an integer n > t(p) such that |M(nD) — m(nD)| < p for all nodes in

the graph G = {V, E}.
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Remark 7.1 It is shown in [87] that no finite time distributed averaging protocol is possible
without the knowledge of any global network parameter if each node only knows its history of es-
timates. The only global parameter needed for this algorithm is the knowledge of graph diameter.
However, it should be noted that each node does not need to know the actual diameter but some
upper bound of the diameter. One of the many algorithms in literature which can accomplish the
task of finding diameters is provided in |88]. Each node can first run this protocol to determine
the diameter in a distributed manner. In many applications, an upper bound on the diameter is

readily available.

4.4 Simulation and Experimental Results

Figure 4.1: A 5 node ring network. Note that self loops are not shown.

In this section we present simulation and experimental results validating the algorithm in

the previous section.



4.4.1 Simulation Results

Consider the 5 node directed ring network shown in Fig. with the weight matrix,

99

/2 0 0 0 1/2

1/2 1/2 0 0 0
P=1]0 1/2 1/2 0 0|,

0 0 1/2 1/2 0

0 0 0 1/2 1/2

and the initial condition of the numerator states, z(0) = [10 20 30 40 0]. The application of
Algorithm 1 with p = 1 and D = 5 results in distributed finite time termination of computations
performed by the agents in 20 iterations as shown in Fig. Observe that the ratio of the

nodal states are close to the average of the numerator initial conditions.

Finite Time Termination of Ratio Consensus
on 5 node ring network

4

0 —Node 1
—— Node 2

Node 3

@ 30 ¢ — Node 4

b= —Node 5

» uB

% ..... LB

Q20 [N L NALSL S —

©

2

T

010

0 L L L
0 5 10 15 20

lterations
Figure 4.2: Finite time termination of ratio consensus on the 5 node ring network in 20

iterations with p = 1. Here UB and LB denote the margin of p = 1 from the average of
the numerator initial condition.

Consider the 5 node undirected network in Fig. undergoing the ratio consensus protocol
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with the initial condition for the numerator states, 2(0) = [10, 20, 30,40, 0] and weight matrix,

1/4
1/4
P=|1/4
1/4
0

1/4 1/3 1/3 0
1/4 1/3 0 1/3
1/4 1/3 0 0
0 0 1/3 1/3
1/4 0 1/3 1/3

The application of Algorithm 1 with p = 1 and D = 3 results in distributed finite time termi-

nation of computations performed by the agents in 7 iterations as shown in Fig. [£.2] Observe

that the ratio of the nodal states are close to the average of the numerator initial conditions.

Figure 4.3: 5 node undirected network undergoing ratio consensus. Note that self loops

are not shown.

4.4.2 Experimental Results

The undirected network shown in Fig. is implemented using 5 Raspberry Pi devices [89] as

shown in Fig. Each of the Raspberry Pis communicates with its neighbors through wifi.

The details of the experimental setup can be found in [90]. The ratio consensus equations (4.1))

and (4.2)) are updated every 1 second. The weight matrix P and the numerator initial condition

are same as in the previous case, while, the threshold p is chosen as 0.01. In this case, Algorithm

1 terminates in 27 iterations, which is more than that of Fig. [£.4] due to a tighter threshold.
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Finite Time Termination of Ratio Consensus
on undirected 5 node network
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Figure 4.4: Finite time termination of ratio consensus on the 5 node undirected network

in 7 iterations with p = 1. Here UB and LB denote the margin of p = 1 from the
average of the numerator initial condition.

Figure 4.5: A network of 5 Raspberry Pi’s interacting according to the ratio consensus
protocol with the interaction network being the undirected network of Fig. [.3] The
communication between a device with its neighbor is through wifi.
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Finite Time Termination of Ratio Consensus
on an undirected network of 5 Raspberry Pi
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Figure 4.6: Finite time termination of ratio consensus on the 5 node network of Rasp-
berry Pi’s with the underlying graph as shown Fig. and p = 0.01. Ratio consensus
terminated close to the average of the numerator initial values in 27 iterations.



Chapter 5

Distributed Power Apportioning
with Early Dispatch for Ancillary

Services 1n Renewable Grids

5.1 Introduction

Dispatch methodologies for deploying ancillary services for reliable operation of the modern
grid are changing significantly with penetration of a large number of smaller DERs scattered
throughout the network (termed as decentralization). The addition of renewable energy sources
(RES) such as, wind and photovoltaic (PV) generation, with increased generation variability
necessitates increased flexibility of dispatch operations [91,92]. As a result, providing essential
reliability services, such as, secondary frequency response (SFR), which corrects for imbalances
between total generation and load in the system to restore frequency to its nominal value needs
to emphasize DERs and RESs as a focus. An increase in power electronics-interfaced DERs,
energy storage systems (ESS), and flexible loads interacting with the grid have shown promise in

providing SFR, (as an example, consider the Electric Reliability Council of Texas’s (ERCOT’s)

103
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responsive reserve services (RRS)), thereby demonstrating the viability of DERs for such appli-
cations [93},/94]. A tighter integration of distribution system operators (DSO) with aggregators,
independent power producers and a large number of residential/commercial units with DER
assets (‘prosumers’) is exigent.

To achieve SFR, centralized, decentralized as well as distributed frameworks are proposed
in the literature where a large number of DERs need to be coordinated on a fast timescale.
Earlier works, such as [95], focused on implementing a centralized control approach for coordi-
nating DERs, wherein a secondary centralized controller at the distribution level collects states
of DERs via a communication network and sends dispatch commands to local actuators. One
such centralized approach for providing aggregation services from DERs is a third party aggre-
gator, Next Kraftwerke, |96] operating in the Belgian power system market. Next Kraftwerke
combines decentralized generation and consumption assets of various prosumers that engage as
balance responsible parties (BRPs). Next Kraftwerke operates the pool of assets from BRPs in a
coordinated way to offer balancing services such as secondary frequency response to the Belgian
transmission system operator Elia. However, in order to enable the virtual power plant (VPP)
aggregation services at each BRP, an expensive remote communication and control system is
required from each BRP (via Next Kraftwerke’s Next Box) to a centralized server that makes
optimized decisions on providing the balancing services. Moreover, BRPs have to share their
generation capacities with the organization at all times. Centralized approaches, thus, often
require additional communication networks from every DER asset that the central aggregator
can access to meet SFR requirements satisfactorily. Moreover, centralized control approaches
have added challenges of reduced resiliency due to the vulnerability of a single communication
link from BRPs to the central aggregator where the failure of the central aggregator adversely
affects the capability of aggregated DERs to provide the required SFR service.

Decentralized approaches for secondary frequency control regulate the system frequency
without relying on any centralized communication between DERs. Due to measurements avail-
able only at the local DER, such methods are limited to — i) local proportional droop controllers
with decentralized integral control and ii) decentralized transfer of contingency reserves [97].

However in practice, the former approaches suffer from poor robustness [98] whereas the latter
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approaches rely on enabling loads with the function of high-quality contingency reserve and do
not consider generation-based dispatch [99].

In order to mitigate these challenges, distributed control approaches are proposed with
DERs |100] whereby DERs can communicate local states in the network with their neighboring
DERs only, imposed by a communication graph.

The advantages of distributed approaches include coordination using only local computa-
tions, plug-and-play capability, resiliency to link failures, robustness of the system to compu-
tational node failures as well as more privacy to the users. A gather-broadcast method was
presented in [101], and [102] developed a distributed average integral method; however, these
methods are often sensitive to gain coefficients and can result in slow convergence to dispatch
outputs. Liu et al [103[104] have adopted a distributed approach for current sharing in DC
microgrids where the secondary controller of each DER requires discrete-time information from
neighboring DERs for achieving higher accuracy of current sharing and voltage regulation. Ref-
erence |105] presented a distributed SFR approach but did not consider RESs and relies on
heuristics to achieve dispatch requests. Distributed consensus-based algorithms form a primary
approach for many applications where distributed decision making is needed; in this article,
achieving consensus between agents on decision variables, forms a main thrust for realizing fast
distributed SFR. Major challenges faced by consensus-based distributed approaches include: (i)
inherent delays in communication channels that has significant impact on accuracy [106] and
(ii) the asymptotic nature of convergence of the algorithms entails in principle that the result
is known only with an infinite horizon. In this regard, [84] presents a ratio-consensus protocol
in which the nodes converge asymptotically to the ratio of the sum of the initial value of the
two states maintained by each agent (or node). The DERs’ power reference commands are
computed based on the ratio consensus algorithm using DER generation capacities as states.
However, delays present in communication channels are not addressed. Reference [107] extends
this approach when the network topology is dynamic and communication delays are present.
However, these works guarantee convergence only asymptotically which makes them unsuitable
for real-time applications.  However, for coordination for SFR, the result of the distributed

algorithm will determine the power dispatch command of each individual DER. Thus there is
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a need for a stopping criterion at each DER, which can be utilized to terminate the consensus
algorithm and for determining DER dispatch decisions.

As alluded to earlier, a challenge with distributed algorithms that exchange information
with neighbors and update their state multiple times over many iterations is the need to as-
certain when to stop iterating and use the decision parameter for a subsequent action, such as
determining how much power a DER needs to dispatch. Here, if the detection of convergence
can be achieved (within a pre-specified tolerance value) by the nodes distributedly, algorithm
run-times longer than necessary can be avoided, making it possible to employ low computational
footprint, low cost devices.

To circumvent the issue of asymptotic convergence, the authors in [81] have presented a
finite-time algorithm where each node can determine the final consensus value using the min-
imal polynomial associated with the weight matrix in each state update iteration. However,
to calculate the coefficients of the minimal polynomial each node has to run N (total number
of agents) different linear iterations each for at least NV + 1 time-steps. Based on the above
article, |108] achieves finite time consensus based on the network observability matrix. Refer-
ence [109] has proposed algorithms to compute the consensus value using the minimal number of
observations of an arbitrary chosen node in a network. However, these methods rely on comput-
ing the rank of a given matrix and that of its kernel which make them computationally expensive.
Moreover, the algorithm presented in [109] assumes no delays are present in the communication
channels. Limitations of high computational footprint and large storage requirements at each
node, render the approaches ( [81}/108,109]) unsuitable for applications, such as fast distributed
SFR, where coordination with a fast response time is required.

Reference [11] proposed a distributed finite time termination of ratio consensus, which built
on [84] and |2|, for frequency regulation in a network of islanded ac microgrids, but it did
not consider communication delays. Distributed finite-time termination of ratio consensus in
presence of bounded delays is presented in our earlier work [110]. Reference [110] presents a
distributed finite time stopping criteria and its convergence analysis in presence of bounded
delays by proposing two additional protocols (Maximum Consensus Protocol and Minimum

Consensus Protocol) that makes the ratio consensus protocol with bounded delays applicable
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for practical applications. It is important to note that the methodology developed in [110] is not
directly applicable to the task of aggregating DERs at timescales relevant to secondary frequency
response. Indeed significant modifications, including early dispatch with related brown start, as
presented in Section IV are needed to be able to meet the proposed response times. Toward
these goals we have now added analysis of the ‘brown start’mechanism in this article. In the
article, analytical results that delineate the effects of brown start and other modifications needed
for SFR timescales are provided. In addition, unlike earlier works the validation resulting from
the interactions of the distributed finite-time layer with the underlying power controller layer is
considered.

All of the previous works reported above, while proposing methods to coordinate and control
a large number multi agent systems such as DER aggregation, are not instantiated to meet the
objective of achieving demand and generation balance via SFR commands to participate in the
ancillary service market and obtain response within SFR timescales. Moreover, these approaches
are not generalized to include and prioritize renewable energy sources available in the network
with variability and validations are limited only to simulation-based studies.

Thus, an effective framework for distributed aggregation based SFR is currently absent.
We remark that in [84], distributed apportioning was achieved for a few DERs. Here, the algo-
rithms used did not address the issues of non-ideal nature of communication, nor any guarantees
on the finite-time distributed stopping criterion are utilized. Without addressing these issues,
the consensus based strategies remain inapplicable for practical sized distributed DER aggre-
gation goals. Indeed, to the best of the authors’ knowledge, no prior work or framework has
demonstrated a provably guaranteed distributed method, with instantiation of a large scale co-
ordination to achieve DER based SFR. This article develops a scalable DSO-centric framework
towards coordinating large numbers (1000+) of DERs to provide support to system operators
via aggregators in dispatching SFR. The framework meets the SFR ancillary demand (global ob-
jective) of the system operator by aggregating distribution-level DERs in a distributed manner
while respecting local capacity constraints of each DER. Coordinated response and control of
aggregated DERs are achieved at SFR timescales: initial response times of less than 5 seconds

and a ramp to response set point within 1 minute are demonstrated (motivated by Electric
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Reliability Council of Texas [ERCOT] regulation reserve services|RRS]). ERCOT uses dispatch
instruction signals to deploy regulation reserve services with a command update rate of 4 sec
(requirement R8 of NERC standard BAL-005) and expected ramp time of one minute following
a deployment instruction, to update the ancillary service (AS) schedule for RRS for generation
and load resources |111]. Readers are guided to [112] for a survey on details of deployment of
various SFR services present in North American electricity markets.

In addition, the California ISO has identified the following provisions, imposed by the im-
minent high-DER transmission-distribution coordination, that need to be met [113]:

1) DSO/Aggregator level: Ability to deploy mechanisms to modify DER behavior via commands

to elicit responsive energy consumption targets to be held to a certain level over a period of time

as well as requiring these to be regulated up or down every few seconds-minutes as a response

to a system signal.

2) Participating DERs: Ability to participate in the ancillary service market in a non-discriminatory,
flexible and secure manner.

The proposed framework will address these technical challenges, establish analytical guarantees
and validate on a real-world system to demonstrate its viability for obtaining fast coordinated
responses (< 5 s).

Moreover, the distributed power apportioning framework comes with guarantees on reach-
ing desired and feasible dispatch decisions in finite-time, even when the communication suffers
from uncertainties such as delays. The developed framework’s efficacy is demonstrated using
low-cost Raspberry Pi (Rpi) devices (with local communication and computational intelligence
capabilities) interfacing with an underlying power controller layer. The framework here is robust
to the presence of bounded delays in the communication channels. Further, early dispatch and
brown-start mechanisms to enable participating DERs to respond to an SFR signal at timescales
faster than the state-of-the-art distributed approaches are developed. We now summarize the
major contributions of this article:

1) A distributed framework for coordinated power apportioning in the presence of communication
delays that preserves the privacy of private values (capacity, output power) of the participating

DERs.
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2) An extension of distributed stopping criteria |2] where each DER in the network can detect
convergence within a tolerance independently which is subsequently employed to devise a novel
early dispatch mechanism. This allows the network to achieve SFR faster than state-of-the-
art distributed approaches (initial response time of less than 5 s and ramp time of 1 minute).
Moreover, the states communicated with neighbor DERs do not compromise private values such
as total demand, capacity, or current generation, thus, allowing for a privacy-preserving and
non-discriminatory participation of DERs in the network.
3) A brown-start approach whereby DERs, already participating in SFR, smoothly transition
to new states in order to meet new system operator commands in the presence of changes in
generation capacities. We provide a bound on error in the converged ratio state due to brown
start mechanism for any DER node 7 in the network, to the finite time converged state that
increases only linearly in the change in flexibility in each node and the tolerance value
4) A large scale validation employing 40+ physical hardware DERs and 250 nodes on a real-world
distribution system model. Experimental results show that, with the apportioning protocol, dis-
patch objectives are met within the targeted metrics. To the best of our knowledge, distributed
DER coordination and control at such a scale is not demonstrated earlier with a large-scale
validation.
Readers are guided to for the definitions of terminologies from graph theory which are used
for subsequent developments.
The proposed distributed finite time termination framework for aggregating DERs, demon-
strates full activation times of 1 minute with initial response time of 5 seconds is achieved for
experimental setup with power hardware and real-world communication networks. Moreover,
these response times are achieved within the performance requirement standards required in
most North American and European electricity markets (sometimes even faster than the full
activation times for existing centralized methodologies). Our proposed distributed framework
achieves these performance metrics for a large network system of DERs. The proposed frame-
work is uniquely placed where we can achieve these fast activation times while adding the
advantages of robustness and distributed computation which are the limitations of a centralized

architecture.
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Note: More details on this work can be found in the published articles [114].

5.2 System Description

We consider DERs (such as a PV array and battery ESS), each interfaced with DC-AC inverter
connected to local ac loads and a grid connection and to other units through a point of com-
mon coupling (PCC) in a microgrid or to the grid through an aggregator (see Fig. [.1). A
detailed description of graph theory and linear algebra notions that are used in the subsequent

development are available in [85].

5.2.1 Communication Network of DER Units

In order to facilitate exchange of information to arrive at viable power commands for meeting
ancillary demand services of the grid, we consider a network of DER units as a multi-agent system
(MAS) with agents/nodes interacting with their neighbors, over a communication infrastructure
(Communication Layer in Fig. [5.1). We consider a graph G = {V,£}, where vertices V =
{1,2,..., N} denote the DER nodes in the network, and £ C V xV is the set of edges representing
the communication topology overlay on the underlying power system infrastructure. DER units
communicate with each other as dictated by the network topology where each node commuicates
with its neighbors using multiple allowable communication modalities (wired, wireless, hybrid).
Communication can be bidirectional or directional. In the network representation (see Fig. ,
a bidirectional channel is represented using a bi-directed edge and a directed channel with a
directed edge. The underlying (Rpi-based) communication channel is uncertain suffering from

delays.

Assumption 4 G = {V,&} is connected.

Assumption 5 For any node pair i,j € V and (i,5) € £, the delay on the edge from node j to

node i, denoted as T;;, satisfies: T;; < T < 0o, where T >0 .

Assumption [5] reflects the partial synchrony condition for a real-world communication net-
work in distributed computing. This framework also adheres to communication protocols that

guarantee no packet loss, such as Transmission Control Protocol-based websockets protocols.
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Figure 5.1: Schematic diagram of the system under study, consisting of residential, utility-
scale DER units; real-world distribution system model from Aurora, CO, USA with interfaces to
controllers for simulated DER units; medium-high power hardware-in-the-loop and aggregator
interfacing the distribution system to the rest of the grid.

We consider, an aggregator to be an entity interfacing with the DSO and responsible for ac-
cumulating DERs available at the distribution level to provide a grid ancillary power command,
pd, to the network of DERs. Here, the aggregator can communicate the command pg only to
nodes in its communication neighborhood; the aggregator is assumed to have [ > 1 neighbors.
The demand signal considered here is the SFR signal where the following specifications have to
be met (i) initial response time of less than 5 s, (ii) ramp response time to set point within 1
minute, (iii) maintaining the desired SFR command for a maximum time period of at least 30

minutes or as required by the system operator.

5.2.2 Problem Formulation

An aggregator, upon receiving a system operator’s SFR signal (can be commanded manually
or automatically with less than 6 s refresh rates) at time instants tg < t; < t3 < ..., sends a
power command, pgq(t,,), at time instant ¢,,, where m € {0,1,2,...}, to one or more aggregator-
facing DER in the network. The N participating DERs with a given graph topology, G =
{V, €}, need to collectively meet the aggregator command, pg(t,,), while communicating only to
their neighboring (neighbors determined by the communication network layer) DER units and
respecting their individual resource (generation) constraints. Let 7"%*(t,,) and 7" (t,,) be

the maximum and minimum generation capacities of the DERs at the i** DER, respectively, at
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instant t,,,. Let 7} (¢,,) denote the steady-state reference power command to be supplied by the
it" DER in response to an aggregator command, pg(t,,). The resource apportioning problem

can be formulated mathematically as: for any time instant ¢,, determine;

{ﬁ(tm)}il

such that Y 77 (tm) = pa(tm) (5.1)
i€V

Wmin(tm) S 7T;< (tm) S 7"'maI(tm) for all i € V.

7 7

The viability of the resource apportioning problem holds when Zfil TN () < pg(t) < vazl TMeT(t);

?

otherwise for py(t) > Zfil mmeT(t), we set w(t) = 7 (¢t) for all i € V.

Let us define the flexibility of the it DER at time instant t,, to be /() := 7% (£,,) —

%

7" (t,,). Then, one solution [62] for the apportioning problem (5.1)) is given as:

K3

77 (tn) = 77 (tm) + (b)) (tm), (5.2)

N f

where a(t,,) = is the ‘sharing factor’ and 7/ (t,,,) := Y ;o 7 () is

(tm)

the total flexibility across the network. This solution satisfies all the constraints of (5.1)), as
Zilil 7 (tm) = pa(tm) and 77" (t,,) < mF(ty) < 7% (t,,) for all 4 € V. This solution also

provides a fair way of apportioning where generation flexibility (wzf ) of each DER is scaled with

a fix scaling and added to its minimum generation capacity.

Remark 7.2 Note that if a(t,,) is available to the DER then it can determine its dispatch
command as 7} (tm); the above solution guarantees feasibility of local constraints while meeting
ancillary service demand, pg. In Section we provide a distributed method to determine a(t,,)

within any pre-specified tolerance.

We remark that the resource apportioning problem ([5.1)) needs to be solved faster than the
time interval between t,,_; and t,, when a new dispatch command is placed. In real-world

power networks the maximum time to respond required by the system operator is in the order
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of minutes |112|. The approximate solution to (5.1]) is found based on a finite-time termination
criteria using a user-selected tolerance parameter which provides some flexibility wherein faster

convergence results with a larger tolerance.

5.3 Apportioning Using Distributed Averaging

The resource apportioning problem with constraints can be solved using average consensus
protocols. Here, we develop the extension of distributed averaging protocol ( [2,|107}/110])

toward solving the resource apportioning problem for the asymptotic case.

Assumption 6 Let p;; denote the weight on information coming from node j to node i. The
weight matriz P(i,7) = p;j > 0 associated with G is primitive (it is irreducible and has only one
eigenvalue of mazimum modulus) and column stochastic (all elements of every column of the

matriz sum to one).

Assumption 7 Any node i € V in G = (V,&) has access to its own value at any instant k

without any delay.

Moreover, we consider the underlying power network to be viable (i.e., the underlying distribu-

tion power network has power capacity larger than the dispatched power commands from all

DERs).

Definition 11 (In-neighbor Set and Out-neighbor Set) In a graph G := (V, &), the in-neighbor
set, N7, and out-neighbor set, ./\/'j+, of node j €V, are given as N := {i[(j,i) € £,i # j} and
/\/'J-Jr = {i|(4,4) € &,i # j}, respectively. The cardinality of j\/j+ of a node i € V is called the
out-degree of the node denoted by D" .

5.3.1 Power Apportioning Protocol

Let the DER communication network be represented by a graph G(V, ). Let Ny denote the
set of I = |ANy|, nodes directly communicating with the aggregator, referred to as command
circulating nodes. Upon receiving a DSO signal for the dispatch of DER as part of the SFR at

any time instant t¢,,, the aggregator communicates the ancillary service request, pq(t.,), to the
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network of DERs by communicating to the command circulating nodes in Ny. At each time

instant t,,, each node 4 initializes two states [r;(0), s;(0)]7 where:

pa(tm) (), if i € N,
. l (5.3)

77rzmlin(tm)7 if 4 ¢Nd7

5;(0) = we® — gmin - for all i € V. (5.4)
Each node i executes the following state updates:

ri(k +1) = piiri(k) + 22 e n— Pi7i(k — 7i5), (5.5)
Sz(k}"‘rl) :piisi(k)—i_ZjeN; piij(k—Tij), (56)
where, 7% (t,,) and 7" (t,,) denote the maximum and minimum power capacity of the i‘"
DER at time t,, respectively, and 7;; is the delay in communicating data from node j to node

i. We remark that, s;(0) > 0 for all i € V as 7" (t,,) > 7" (t,,).

Remark 7.3 (Distributed Synthesis) The weight matriz being column stochastic enables the p;;
to be chosen in a purely distributed manner. A simple scheme assuring column stochasticity is
ith node sets the weights pj; = 1/(Dj” + 1) for all j € {N;" Ui} and communicates to node j,
0ji(k) = pjiri(k). Each node j executes rj(k + 1) = pj;rj(k) + >, 05i(k — 7j:) thus realizing

and {53,

Theorem 8 Under Assumptions - @ the power apportioning protocol - (@) converges

asymptotically, with

k— o0 sz(k)

= atm), (5.7)

for each node i € V.

Proof: The result can be obtained directly by noting that for a given time instant t,,:

(tm) ; ;
S ri(0) = Tien, (”dl _w;m"(tm>)+zim<—7r:;'”"<tm>> and S0 5;(0) = SO (779 (b)) —

7" (¢,,)) and applying the convergence of ratio consensus (Lemma 1 of [107]). O
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5.3.2 RES Prioritization

In order to demonstrate the dispatchability of available RES, RES prioritization scheme is
proposed with an objective to dispatch spinning RES-based DERs as SFR before ESS for
long-term reserve requirements. Here, in the power apportioning protocol we set m"(t,,) =
7w (t,,) — €rps, where egpg > 0 is a small number. This enforces all available RES capacities
at the initialization of the protocol are used, allowing for RES prioritization; the effectiveness
as validated experimentally.

Section provides a distributed protocol to allocate resources to meet the demand pg ()
by a DER network; however, it is clear that this protocol is not amenable to accommodating
aggregator commands at subsequent time instants t,,y1,tm42,... as obtaining «a(t,,) at each
DER is asymptotic, where the desired dispatch, 7} (¢,,), of the it" DER is determined only in

the limit & — oco. In order to mitigate this issue, we now propose the distributed finite-time

termination protocol.

5.4 Distributed Finite-Time Termination

In this section, a stopping criterion for terminating the ratio consensus algorithm in finite-time
based on a specified tolerance, € is developed. Consider the maximum and minimum value of
the ratio of consensus protocols (5.5)—(5.6]) over all nodes within a time horizon 7 from any time

instant k, given as:

r;(k—mn .
M(k) = max Ll si(k—n) £0,j €V (5.8)

n={0,1,2,...,7}

— : j (k=m) ;

m(k) = miy Z;(k—Z)’ sj(k—n)#0,j €V (5.9)
n={0,1,2,...,7}

Under assumptions it is shown in |110] that the global maximum (minimum) in the

network is decreasing (increasing). Of particular interest are the maximum and minimum values

over an “epoch" which is equal to T'(D,7) := D(1 + 7) + 7, which captures the upper bound on

number of iterations required for any node to communicate to any other node in the network.
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It can be shown that the global maximum and minimum sampled at every epoch form strictly
monotonic sequences. Furthermore, these sequences converge asymptotically to the consensus
value; the ratio of the sum of initial states. We now introduce the maximum consensus and min-
imum consensus protocols that determine the global maximum and minimum in finite number

of iterations.

5.4.1 Maximum and Minimum Consensus Protocols

The maximum consensus protocol (MXP) works as follows. Consider at time instant ¢7, the
value held by the i*" node is z;(¢7) with z;(0) being the initial value at £ = 0. The i*" node
holds this value for 7 units of time and thus; z;(¢7 + k) = z;(¢7), for k=1,2,...,7—1. As T is
the upper bound on delay, in 7 units of time node ¢ receives z;(¢7) for all j € N, and thus it

can execute the update:

zi(0T+7)= max z;({T), (5.10)
JEN; U{i}

Similarly, the minimum consensus protocol (MNP) computes the minimum of the given initial
node conditions w(0) := [w1(0) w2(0)....w,(0)]T in a distributed manner. At time instant I7,

i*" node executes the update:

w;((T+7) = min  w;(¢7), (5.11a)
JeN; Ui}
w; (07 + k) =w;(47), for k=1,2,...,7 — 1. (5.11b)

Remark 8.1 MXP and MNP converge to the maximum and minimum of the initial conditions,
respectively, within an epoch T(D,7) [110]|. Thus, any node running MXP and MNP (initialized
at instant k) can determine the global maximum, M(k), and minimum, m(k) distributedly in

D(1+7)+7.

The MXP and MNP protocols at each node i € V are re-initialized at every epoch; here, for

every k =0(D(1+7)+7) = 0T, where 0 = 1,2, ..., we initialize z;(k) = :ZEZ; and w;(k) = ZTEB
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(with r;(k) and s;(k) governed by and (5.6)). In an epoch, each node i can determine
the maximum and minimum over the entire network. Here each node executes the MXP and
MNP algorithms to determine M (0T) = max; z;(0T) and m(0T) = min; w;(67) with an epoch
T iterations. It follows from the monotonicity and convergence property of MXP /MNP that
MOT) N\ ZJ ! JEE; and m(6T) ZJ ! mggi Thus given any tolerance €, there exists a 6y such
that if 8 > 6y, M(0T) — m(6T) < € where M(6T) — m(T6) can be determined by every node in
finite time. Thus, the consensus value can be determined with a tolerance € in finite number of

iterations. [110] establishes rigorously that given a threshold e > 0, Algorithm [2| terminates in a

finite number of iterations.

= be the ‘sharing factor’at i*" DER at epoch 6, then

Let c;(tm,
| (tm, 00) — a(tm)] < e. (5.12)

That is, the ‘sharing factor’ a;(t,,, ) at i'® DER converges to the global ‘sharing factor’ a(t,,).
Here, 6 is the stopping epoch. Similarly, if 7} (tm,60) := 77" (tm) + a;(tm, 90)7rzf(tm) is the

reference power command for i** DER at epoch 6, then
|7 (tm, 00) — 75 (tm)| < em] (tm)- (5.13)
Equations (5.12)) and (5.13)) use the finite-time termination of Algorithm 2| to prove that the

distributed dispatch at each DER is within chosen tolerance of centralized dispatch.

Remark 8.2 The only global parameters needed by each node in order to implement the stopping
criteria using and @) are upper bounds on both the maximum delay, T, and diameter of
the network, D, which can be enforced by design.

5.4.2 Early Dispatch Mechanism

For achieving an initial response time of < 5 s for DERs participating in SFR support, we
propose an early dispatch mechanism. In this mechanism, we use the ratio value from the most

recent epoch to obtain reference power commands for each DER. Here, the i*” DER in response
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to an ancillary demand of p4(t,,) for time ¢,,, updates its dispatch every epoch 6 according to:

T (b 0) = T (tn) + 0 (s O) 70 (£ (5.14)

?

(see Algorithm . For practical implementation, early dispatch is implemented for 6 > 3;
for the first three epochs (6 = 1,2,3), the dispatch 7} (¢,,,6) remains unaltered as 7} (ty,—1)
(within the tolerance, €). Here, once the node , satisfies the stopping criterion (using MXP and
MNP), the early dispatch will become the steady-state dispatch where for large enough epoch
number 6, that is 7} (t,,,00) ~ 7} (tm) (see equation [5.13)), for all i € V. Moreover, a;(t,,8o)
is guaranteed to stay within the global maximum and minimum ratios (computed via the MXP
and MNP protocols) for the DER units running the power apportioning protocol and due to the
monotonicity property of the ratio consensus protocol (which ensures that with every iterate

early dispatch mechanism improves its performance).

5.4.3 Black Start: Power Demand as new Input to the network

In order to apply the proposed framework to provide SFR as ancillary service to the grid, the
DER network should be able to respond to subsequent aggregator demand, p4(t,,) at time
instants t,, for m = 0,1,2.... In order to achieve this, the command circulating nodes in the
DER network can be provided with the aggregator demands, py(t,,), at any given time instant
tm, and initialized according to and . Upon convergence, within a specified tolerance,
the DER network can accept the next aggreagator demand, pg(t;,+1) at the next time instant
tm+1. However, utilizing such an approach results in reinitialization of the ratio states of all the
DER nodes in the network as given by and . This can result in significant deviations
in the total aggregated power delivered by the DERs in the power system network which can
result in instability of the power system. Although the power deviations depend on the changes
in the aggregator demands at subsequent instants, the DER aggregation framework needs to be
robust to any aggregator demand. One approach to deal with this shortcoming is to ‘delay the
dispatch’ commands from DERs until the aggregated power delivered in the network is within an
acceptable range. However, such an approach requires additional measurements of total power

delivered by the entire network at all instants. Moreover, delaying the dispatch commands often
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results in falling short of the initial response conditions of < 5 seconds as required for providing
SFR as ancillary service to the grid. Note that the black start mechanism here refers to the
black start of the proposed algorithm rather than the black start of the actual power resources
in the network.

In order to mitigate this issue, we next propose a brown start mechanism.

5.4.4 Brown Start: Changes in Power Demand as Input

In this section, we propose a brown-start mechanism where command circulating nodes require
as input, the change in the requested power command from the previous time instant (Apg(t,))

as the aggregator signal where for m > 0:

Apa(tm) = pa(tm) = pa(tm-1), (5.15)

with Apa(to) := pa(to). Furthermore, the initialization at all the agents is provided as an update
of the dispatch values of the earlier ancillary service request. Thus at time ¢,,, with total

ancillary service request of pg(t,,), the agents initialize according to: r;(0) :=

Apa(tm)/l — T (b)) + 7 (tm—1), if i € Ny,
(5.16)

—W;m”(tm) + 7 (tm—1), if i & Ny

Here, let us define the steady state value of the ratio states at each time step as aa(t,,) and
converged value at every node i as a; A (6o, t,). Next theorem bounds the error between aa (t.,)

and a(tm,).

Theorem 9 Let the first state r;(0) for the Power Apportioning Protocol be initialized by .
T (tm)
o (tm

Further, let the change in each nodes flexibility be bounded by C, that is W
™ m—+1

< C form > 0.
Then,

laa(tm) — a(tm)] < mCe. (5.17)
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Proof: We have,

i¢Ng

= ﬂ.f(ltm) Kpd(tm) - pd(tm71>)+

paltm) — SN wmin(t,,)

B ! (tm) ) [* paltm—1)
N .

+ Z (ﬂ?ln(tm—l) + ai,A(tm_1, eo)ﬂf(tm_l))]

= a(tm) — T (ty—1) pa(tm—1) — Zf\il T (L 1)

’/Tf( ) ﬂ_f(tmfl)

N
Z m 1790 3 (tmfl)

7”

As |y A(tm—1,00) —aa(tp—1y| < € (from (5.12))), we can write o A (tm—1,00) = a(tm—1) +Yim,
where |¢); | < € for i =1...N and m > 0. Then,

7Tf m—1
aa(tm) —a(ty) = — WJ(”t( m))a(tm—1)
N
+ 7rf(ltm) ; (aA(tm 1) —Hb“n) S (1)
7 (tm_1
ealtn) = altn) = T (aaltn-0) ~ altn-)
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Expanding aa (tm-1) — a(tm—1) till m = 1 gives us,

xf
OéA(tM) - a(tTn) = Wf((tt:}) (QA(to) - a(to))
m 1 N
“ 2 (77 2 vl o)

As aa(to) = a(tg), we have

m N
laa (tm) — a(tm)| = |Z (sztq) Z¢i,q7rg'(tq—1))|

|
Thus, with the new initialization of r; by , instead of , the error between an (t,,) and
a(tm,) increases only linearly and can be managed. From 7 the error in power dispatch for
brown start will also increase only linearly.

The advantage of the brown start mechanism above is that the dispatch maintains continuity
whereby the new dispatch gracefully adapts to the new values from dispatch commands from the
recent past instead of which will involve abruptly changing values that do no incorporate
the recent dispatch states over the power network. Moreover, typically the change in dispatch

Apa(ty) is small, and thus convergence to steady state is faster.

5.4.5 Insufficient DER Capacity for SFR Dispatches

Typically in electricity markets, enough generation reserves and controllable load resources are
committed such that certain reliability performance standards are always met; however, since
in the proposed distributed framework the aggregator/DSO does not have access to real-time
capacities of participating DERs, it is imperative that during insufficient capacity periods, i.e.,
when Zivzl T (t) < pd(tm), the maximum generation capacity be commanded in order to

minimize the error between the commanded and dispatched output power. Algorithm[2in such a
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Algorithm 2: Distributed finite-time termination of resource apportioning in
the presence of communication delays (at each node i € V')

Repeat: At each time instant ¢,,, (m € {0,1,2,...})

Input:
[ A ), 7 (), €7, D

mtlahze
=0 // Black start

if
then
i ifi € Ny // Initialize 7;(0) as in (5.3)

‘ Aggregator input:

-

else

// Brown start

Aggregator input: ———% if ¢ € Ny // Initialize r;(0) as in (5.16
end
$i(0) = wPa(t,) — ﬂf““(t );

zi 7= 1i(0 )/8( ), wi :=1i(0)/5i(0);
k =0,v:=1,60:=1,
*/

Repeat:
/* ratio consensus updates of node i given by (6.5), (5.6)

7“2(/4:—&- ) _purz( )"’ZJEN% p”Tj(k‘ Tl])v
si(k+1) := pusi(k) + X jen- Pigsi(k — 7i5);
if k+1=~(7+1) then
/* maximum and minimum consensus updates given by (5.10/(a)),
*/

(5. 11](a)) for node ¢
: min  wj;

Zi =  max  zj, w; =
JEN; U{i} JEN; U{i}
yi=7+1

end
mit: r;(k+ 1), s;(k+1), w; and z;

if k+1=6(D(1+7)+7) then
if z; — w; < € then

2 ®

ri=ri(k+1);
sf=s;(k+1);
break ; // stop r;, S;, w; and z; updates

o

1
% s = 1 (O(D(1 4+ 7) +7))/s:(0(D(1 + 7) +7));
z}%izori(f-(D(l +7)+7)/s:(6(DA+7)+7));
w;?(tm,e) A

2 (T (Em) — T (Em));
// Early Dispatch Mechanism

end

end

k=k+1,

75 (b)) i= T (t) + :—%(Wra“’(tm) — " (¢,,)) // final power reference

command for node 1 €V

scenario will command DER units to distributedly dispatch output power, 7} (¢,,) = 7% (t,,).

This is further validated in Test Case II in Section .7
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5.5 Numerical Simulations

In this section, we provide numerical results for the performance validation of the proposed
framework. We consider the effect of parameters such as graph diameter, D; tolerance parameter,
¢; difference between black start and brown start mechanisms as well as the comparison of the
distributed framework to provide response to an aggregator demand with and without early
dispatch. Finally, we will compare the result of using a finite time distributed stopping against
a decentralized local stopping criteria at each node. These results show the efficacy and viability
of implementing such a system in a real world network as demonstrated in the power-hardware-
in-the-loop experimental results followed in Section [5.7.1

For the numerical simulations, we consider a 25 node communication network with diameter,
D = 24, to demonstrate the performance of the distributed finite time stopping criteria over
the decentralized local stopping criteria. Furthermore, we consider a 48 node communication
network with diameter, D = 15 (as shown in Fig. [5.4(b)) as the communication network of a 48

DER node network interfacing with an aggregator. The topology of the 48 node DER network

w
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Figure 5.2: a) Power delivered by participating DERs with transition from decentralized
local stopping criteria to distributed finite-time stopping criteria at 4165 epochs, (b)
aggregator demand received and total power delivered by the 25 DER network.
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is reconfigured to have diameter, D = 5 (Fig. [5.4{(d)), to compare the effect of communication
network diameter in the proposed framework. Two nodes are selected as the neighboring nodes
of the aggregator. Unless stated otherwise, the minimum and maximum capacity for each DER
in the network is assigned randomly from a uniform distribution and the aggregator demand is
set such that the apportioning problem is feasible according to . The aggregator demands
are received after convergence of the previous convergence cycle and a bounded time delay of

100 ms is considered as the communication channel between any two nodes in the network.

Distributed finite time stopping criteria vs. decentralized local stopping
criteria
We first compare the distributed finite time stopping criteria proposed in Section [5.4] with a

decentralized local stopping criteria at each node described next. In the decentralized stopping

criteria each node, upon receiving an aggregator demand at ¢ = t,,, updates its states according

(@]

-—-Ratio states with local node stopping
==Ratio state for Node 25

—
[OV]
~

Ratio Value

o

o -t-7y----'-

Number of Iterations %10*

——Ratio states with local node stopping
==Ratio state for Node 25

Ratio Value
N

20004000

0 0.5 1 1.5 2
Number of Iterations %10%

Figure 5.3: Ratio state updates for the 25 node chain network with (a) local node
stopping criteria; (b) distributed finite-time stopping criteria.
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to and . Each participating node, i, then waits for a fixed number of iterations, T,
and determines the relative change in its ratio state i.e. Ay, 1= |a;(0,t,) — i (0 — 1,t,)]. Any
given node, i, thus, stops its updates, if for a given tolerance, €, and a fixed iteration count,

T > T, the following holds:

Ay <e, forallieV. (5.18)

Fig. [5.2] shows the results for numerical validation of utilizing decentralized local stopping
criteria at each node for the first five aggregator demands (upto 4165 epochs). Each aggregator
demand lasts for 20,000 iterations (or 833 epochs). The network is chosen to be a chain network
with 25 DER nodes (with D = 24), T = 2400 iterations (100 epochs) and € = 1 x 10~* for all
nodes. This network is chosen as the node updates are slow due to the larger diameter of the
network and similar capacities of neighboring DER nodes. It is evident that the decentralized
stopping criteria results in the aggregator demand (red dotted line) to be not met by the DER
dispatch power as shown in Fig. b) (see the initial 4165 epochs). After 4165 epochs, the
distributed stopping criteria is utilized for terminating nodes upon detecting convergence within
a specified tolerance bound, ¢ = 1 x 10~%. Five subsequent aggregator demands are provided
to the DER network. The aggregator demands are met by the DER network as evident in Fig.
b). The individual power output provided by each DER is shown in Fig. a). The DER
node ratio updates for the entire convergence cycle for epochs 0 to 833 and epochs 4165 to 5000
are shown in Fig. |5.3(a) and Fig. b) respectively. It can be observed that, the distributed
stopping criteria allows the ratio state of each node to be within e-tolerance of all the other
nodes in the network which is not the case for the decentralized local stopping criteria. Note
that, the brown start mechanism of Section [5.4.4] is not implemented for this scenario for fair
comparison between the two stopping criteria.

Since in this framework one need not know the topology of the DER node network, it is
difficult to decide upon a fixed number of epochs after which to implement a decentralized
local node-based criteria for stopping. In contrast, the proposed distributed finite-time stopping
criteria always guarantees that each node in the network stops only when the ratio state for

every other node in the network is e-close to the ratio state of the node. Also note that the
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scenario presented here suffers from similar limitations when using ratio states from neighboring
nodes to determine distributed stopping. Thus, the minimum and maximum protocols proposed

are imperative for implementing a successful distributed finite-time stopping criteria.

Effect of graph diameter (D)
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Figure 5.4: (a) Total aggregated power delivered to aggregator demand for the 48 DER
network with (a) Graph 1, (¢) Graph 2 ; DER communication network (b) Graph 1: 48
node DER network with diameter, D = 15, (d) Graph 2: 48 node DER network with
diameter, D = 5.

Here, we compare the performance of the proposed framework with distributed stopping cri-
teria based on the graph diameter, D. We consider a 48 node communication network, graph-1
with diameter, D = 15 and another denser topology defined on the same vertex set (graph-2)
with diameter, D = 5 as shown in Fig. [5.4(b) and Fig. [5.4[(d) respectively. Note that by
design of the numerical simulations in order to demonstrate the effect of the parameter, new
aggregator demands (marked as red circles) are provided to the aggregator facing nodes only
after the network has converged (within tolerance, €). As analyzed in [115[116], the rate of

convergence of distributed consensus algorithms depends on the second maximal eigenvalue of
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the weight matrix, [p;;], thus the proposed algorithm converges faster for the graph with a
smaller diameter (graph-2) as evident from Fig. [5.4a) and Fig. [5.4[c). This results in a faster
secondary response to an aggregator demand and thus can be utilized as a design guideline for
aggregating DER nodes where a faster secondary frequency response is desired. For example, the
secondary operating reserves in Ireland with response time requirements of 15-90 seconds or Fin-
land’s automatic-frequency restoration reserves with response time requirements of 120 seconds

in the European Network of Transmission System Operators for Electricity (ENTSO-E) markets.

Effect of tolerance parameter (¢)
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Figure 5.5: Total aggregated power delivered to aggregator demand for the 48 DER
network with tolerance value (a) 1 x 1075, (b)1 x 1073, (¢)1 x 1072 and (d) 1 x 107L.

The effect of the tolerance parameter, €, as a design criteria on the performance and response
of the proposed framework is shown in Fig. [5.5] The 48 node network is considered again and
tolerance values 1 x 107°,1x1073,1x 1072 and 1 x 10~! are chosen and the response of the DER
network towards aggregator demands are shown in Fig. [5.5(a), (b), (c) and (d) respectively.

The error in the converged total power delivered to aggregator demand is shown in Table
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Table 5.1: Effect of tolerance parameter on performance

Error in meeting
Tolerance, ¢ Aggregator demand,
(pa = 350.8kW)

Number of epochs
to convergence

1x107° 0.0028% 258
1x1073 0.02% 157
1x1072 0.11% 107
1x 107t 0.57% 59

for the final aggregator demand, p; = 380.8 kW.

It is evident that there is a clear trade-off between accuracy of achieving the aggregator
demand and the number of iterations required to meet the global objective where a smaller
tolerance value achieves higher accuracy of meeting the aggregator demand (thereby tighter
regulation of the system frequency). On the other hand, a larger tolerance allows for faster
response but lower accuracy in reaching the demand and thus a larger deviation in frequency.

For numerical simulations and experimental validation, we consider a tolerance of 1 x 1072
as the DER network is observed to achieve the aggregator demand within +0.2% while meeting

the secondary frequency response objectives.

Black start mechanism vs. brown start mechanism

Here, we compare the performance of the proposed algorithm while implementing the black start
and the brown start mechanism of Section and respectively. The 48 node network is
considered again. The results for six subsequent aggregator commands are shown in Fig. [5.6(a).
It is evident that reinitialization of ratio states in the network results in a significant deviation
in the initial power dispatched by the network whereas the brown start mechanism developed in
this article has a better transient response. Fig. [5.6(b) shows the case when pg is increased from
816 kW to 916 kW (Apg = 100) kW at ¢ = 800 seconds and kept constant at 916 kW (Apg = 0)
at t = 1000 seconds up to t = 1200 seconds. The deviation in the total power delivered by
the DER network is ~ 25% when using the black start mechanism whereas that of the brown

start mechanism is < 0.5%. As discussed in Section [5.4.3] a ‘delay the dispatch’ strategy can
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Figure 5.6: (a) Comparison of black start and brown start dispatch response for varying
SFR commands (b) zoomed response at ¢t = 1000 with and without black start when
the SFR command, pg, does not change.

be utilized until the total power delivered is within an acceptable range (for example, < +2%.
However, this strategy can result in failing to meet the < 5 second initial response requirement
of SFR as an ancillary service as shown in the zoomed plots in Fig. [5.6[(b) which is > 5 seconds
when using black start mechanism whereas the initial response is around 1 second for the brown
start mechanism (within the desired performance requirements). These results demonstrate the
superior performance of the brown start mechanism while providing SFR as an ancillary service

to the grid while meeting the desired performance standards.

With and without early dispatch

This section provides the comparison of the proposed framework with early dispatch and without
early dispatch (that is dispatch upon convergence using the 48 DER node network). As discussed
in Section while implementing early dispatch mechanism, each DER implements
to update its dispatch at every epoch #. For § < 3, the dispatch command for the i** DER,

7 (tm, 0), remains fixed at 7} (tm,—1) (within the tolerance, €). In contrast, the DER network

K3
without early dispatch waits for the convergence cycle to terminate in finite time where the ratio

states of the nodes converge to the consensus value, within a specified tolerance, upon which



130
each DER then dispatches the new power command obtained. Until convergence, the dispatch
command for the i*® DER, 7} (t,,), remains fixed at 7} (t;,_1).

Fig. a) shows the power reference updates for each DER implementing early dispatch
(blue solid lines) and without implementing early dispatch (green dots) in response to ten sub-
sequent SFR commands received by the DER network. The tolerance parameter, €, is chosen
to be 1 x 107*. As alluded to earlier, for the case without early dispatch, the reference power
commands from the proposed algorithm are available only after the convergence in the network
is detected (shown in green dots), whereas while implementing early dispatch, the reference
power commands for all the participating DERs are available after § > 3 (shown in blue lines).
It is clear that when the DERs do not have any reference commands available to them in the no
early dispatch case, the previous power reference commands are implemented. This is discussed
next. Fig. 5.7|(b) presents the total power delivered with (blue line) and without (green dashed
line) the early dispatch mechanism along with the aggregator demands. It is evident that the
early dispatch mechanism allows the DER network to respond to the aggregator demand within

5 seconds and achieve SFR within full activation time of 1 minute whereas without the early
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Figure 5.7: (a) Power reference commands obtained by participating DERs with and
without early dispatch mechanism, (b) Total aggregated power delivered to aggregator
demand for the 48 DER network with and without Early Dispatch.
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dispatch mechanism, the < 5 second initial response can not be met (as shown in the zoomed
figure in Fig. [5.7(b). Moreover, in this scenario, without early dispatch mechanism, the full
activation time is ~ 80 seconds that violates the desired performance requirement of 1 minute
for SFR as an ancillary service for real-world DER networks. Note again that by design of the
numerical simulations, new aggregator demands (marked as red circles) are provided to the ag-
gregator facing nodes only after the network has converged (within tolerance, €). This is further

validated in the PHIL setup experimentally in the next section.

Effect of delay: comparison of Algorithm [1| with [2]

Here, we compare the conventional minimum/maximum consensus protocol presented in our
earlier work [2| to the proposed distributed finite time algorithm to handle communication
delays. We consider the 25 node DER network with diameter, D = 24. The maximum delay in
the communication channel between any two nodes, 7, is simulated to be 100 ms.

The results of implementing the algorithm in [2] and the proposed algorithm (Algorithm 1)
are shown in Fig. It can be clearly observed that when only the diameter of the network
to reset the maximum and minimum protocols results in convergence to an incorrect ratio state
whereas using D(1 + T) + 7 results in convergence to the correct ratio state (as evident from
meeting the aggregator demand in Fig. [5.§

The convergence of ratio states for the aggregator demand at 7500 diameter iterations are
shown in Fig. |5.9] The error in meeting the aggregator demand is around 24%. This can result
in causing the frequency deviations to be larger and thereby adversely affecting the power system
network. This shows the efficacy and robustness of the proposed algorithm towards inherent
communication delays while meeting SFR demands. Next, we present the HIL-based validation

of the proposed methodology.

5.6 Experimental Configuration

A novel PHIL experimental configuration is to validate the distributed protocol containing 40+

physical hardware generation devices, 48 physical distributed controller nodes (DCNs), 202
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Figure 5.8: Total aggregated power delivered to aggregator demand for the 25 DER

network (D = 24) with the algorithm of [2] (green) and Algorithm [I| (blue) in the
presence of communication delays.
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Figure 5.9: Ratio states for the aggregator demand at 7500 diameter iterations for (a)
Algorithm in 2] converges incorrectly to 0.375, (b) Algorithm [1| converges correctly to
0.3 (ratio of the true average of the initial states).

simulated DCNs, and a real-time power system model. The components of the experimental

configuration (Fig. are described next.
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5.6.1 Real-Time Distribution System Model (RT-DSM) Layer

The underlying RT-DSM used to represent the power network is based on a distribution network
model from Aurora, Colorado, USA, which represents around 2000 customers and is augmented
in this study to have 50.2% distributed PV RES penetration (both residential and commercial
DER units —total PV 8.06 MVA, battery ESS (BESS) capacity of 1.203 MW). The network
has a peak load of 7.1 MVA and has 5.285 MVA of controllable DERs. Irradiance profile data
from Aurora, CO region and load profile data measured from the Aurora distribution system
model are used. The RT-DSM was executed on a 12-core OPAL-RT OP5707 using ePhasorSim
with a time step of 10 ms. The capacities of participating DERs are shown in Table [5.2] PHIL
interfaces, including power amplifiers and feedback sensors for measurement, are provided to
interconnect the physical hardware under test of Fig. at five independent PCCs, P;-Ps, in
the RT-DSM.

5.6.2 Simulated Controller (SC) Layer

The simulated controller layer further consists of: 1) simulated local DER controllers (simLCs)
that provide control signals to distributed PV inverters in the RT-DSM. simL.C provides real-
time measurements of minimum and maximum DER capacity to its DCN interface; 2) simulated
distributed controller nodes (simDCNs) form the communication interfaces to simLC and provide

power reference commands (P, Qj, see Fig. [5.1) based on the power apportioning protocol.

5.6.3 Communication Layer

Rpi-based DCNs, with bounded time delays, are deployed to communicate with phDERs (de-
scribed later) and simLCs. A communication topology is generated with the diameter and
average node degree corresponding to the distribution network with 250 nodes overlayed on
DCNs (simulated and Rpi-based) to represent the weakly-connected neighborhoods of RT-DSM
as shown in Fig. [5.10] The WebSocket-based communication protocol between DCNs is imple-

mented over Ethernet.
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Figure 5.10: Communication graph (D = 19) for the DER network for PHIL experiments
with neighborhoods.

5.6.4 Physical Hardware DER System (phDER) Layer

1) Residential-scale DER: This 2-kVA custom-built DER (Fig. (a)) is a Type-4 Inverter
connected to a PV simulator, residential loads, and is interfaced at P1 - 240-V PCC.

2) Utility-scale DER (Type-6 Inverter): This custom-built DER consists of a BESS (100 kW
three-phase, Lithium-ion based 32.8 kWh) and a commercial PV inverter (100 kW, three-phase)
(Fig. |p.11] (b)) coordinated via an integrated controller and interfaced at the three-phase PCC
P2.

3) DER racks: Each DER rack (Fig. [5.11] (c),(d)) consists of two commercial-off-the-shelf
residential PV string inverters (Type 1, 3/5 kVA and Type 2 3.8 kVA), a BESS inverter (Type
5, 5 kW) and three racks of 12 PV microinverters (Type 3, 320 W each). Each DER rack
is capable of receiving a power reference command via MODBUS protocol, and the racks are
interfaced at 240 V PCCs P3 - P5 as shown in Table[5.2] Note that the physical DER units are
scaled through PHIL interfaces to emulate large-scale hardware devices in RT-DSM (Table |5.2]).
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Figure 5.11: Hardware under test for PHIL experiments.

5.7 Results

5.7.1 Experimental power-hardware-in-the-loop results

The developed PHIL system is used for demonstrating the capability of the finite-time power
apportioning protocol toward providing SFR as an ancillary service to the grid. Each phDER
is facilitated with a Rpi-based module for communication with other network DER units. For
validation, 7 of 50 ms for Test Case I and 20 ms for Test Case II are chosen based on typical
round trip times observed. The communication topology of Fig. is chosen.

Test Case I: Black Start: DER Aggregation and Early Dispatch with Fixed
Capacities

We consider the scenario where the SFR commanded by the aggregator is p, (instead of
Apg) and participating DERs have fixed capacities. The RT-DSM follows a net-load profile

where the feeder consumption supplied by the bulk power system is 200 kW (Fig. [5.12] (a))
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Table 5.2: DER ratings for experiments

Inverters Device PHIL
Capacity Count Interface
Type (kW) point
physical . .
actual scaled S phys. S
100/75 3-6

Type 1l 3/5/5 /375 /100 2/1/1 155/7 P3-P5
Type 2 3.8 375 100 1 10 P3-P5

0.32 6.25/8.33
Type 3 each 10.25 12/12/12 - P3-P5
Type 4 2 2 - 1 - P1
Type5 5/5 5/100 7-10 1/2 65 P3-P5
Type 6 100 1000 - 1 - P2
Total 2,410 2,864 46 237

(MW)  (MW)

and DER units collectively provide 225 kW. A fixed irradiance of 800 W/m? is considered for
Test Case 1. Distributed PV inverters in the network have headroom available to provide SFR.
At t = 27 s, the aggregator sends a new total power command, p; = 500 kW, to achieve
a change in feeder net active power consumption by Ap; = —275kW (see Fig. (b)).
Two command circulating nodes receive command signals, p;/2, each and initiate the power
apportioning algorithm with early dispatch. The tolerance, ¢, is set to 0.01 for all test cases.
Fig. shows the reference power command updates of the three Rpi-DCNs associated with
Mobile DER Rack 1 and corresponding DER output power. Clearly, the initial response of the
DERs is obtained within 2 s of receiving the aggregator command by the command circulating
nodes, and the finite-time criteria is met within 50 s for the distribution network under validation.
Fig. shows the power reference updates and the total active power reference for all the 250
participating DERs. These results establish that the desired SFR command is met and the
response times achieved by the simulated and phDER units satisfy the initial response time
requirement of 5 seconds and ramp time to response of 1 minute.

Figure a), compares the case with and without DER’ dispatch to meet active power in
the feeder. The response of the feeder with respect to the increase in aggregated DER’ output
is presented in Fig. (b) The red colored line here corresponds to the change in dispatch
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Figure 5.12: Active power consumed by distribution network with and without DER
aggregation for Test Case-I.
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Figure 5.13: (a) Reference power command updates for 250 DER units in the network,
(b) Total reference power command from the DER network with Ap; = 275 kW and
pa = 500 kW.
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Figure 5.14: (a) Power reference commands at Rpi-DCNs, (b) dispatched output power
for DER Rack 1 inverters.

command received by command circulation nodes, M. The secondary feeder voltages remain
within £1% of nominal.

Test Case II: Brown Start: DER Aggregation with Early Dispatch for Time-
Varying Capacities and Aggregator command

This test case emphasizes SFR due to continuous dispatches and variability in PV generation
capability, requiring adjustments of minimum and maximum capacities of network DERs. In
this scenario, the brown-start mechanism is implemented to achieve power apportioning due to
changes in the system operator’s command and/or changes in generation capacities of partici-
pating PV and BESS DERs. Here, each PV inverter follows an irradiance profile sampled every
30 seconds. Initially, at t = 0's, Ay = 2 (here Mobile DER Rack 1: Type 1 and Type 2 inverters)
receive the initial aggregator command pg(tg) = 3.62 MW and within 5 s all the units in the
network respond initially to meet the net command. A Apg(t) of -0.82 MW at ¢t = 900 s and
+1.01 MW at ¢ = 1080 s are provided as aggregator commands to the network via Ny (see Fig.
. At time periods, 0 < ¢t < 900 s, 900 < ¢ < 1080 s, and t > 1080 s, the brown-start and
early dispatch mechanisms allow DERs to be dispatched to achieve feasible solutions to
in the presence of variable solar irradiance and discharging/charging BESS DERs. The ramp

response time (within £5% of the steady-state value) to meet these commands by the aggregate
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Figure 5.15: Reference power commands obtained at DCNs and output power dispatched
for Test Case II.

DER network in the RT-DSM is ~ 21 —44 s (to within SFR dispatch timescales) as shown by the
purple dotted lines in Fig. [.15] Fig. [5.16|shows the commanded power from physical DERs and
simulated DERs in RT-DSM as well as the output response of selected physical hardware and
simulated devices in the system. From 0 <t < 180 s, because the total demand can be solely
met by DERs with RES prioritization, due to the high irradiance that allows the distributed PV
units to operate at their full capacity, the BESS units are not dispatched. For 180 < ¢ < 800
s, however, because of the decrease in irradiance, the net output power of all distributed PV
units decreases, causing the algorithm to command BESS units in the network to dispatch their
cumulative maximum capacity of ~ 1200 kW in order to minimize the difference in commanded
and generated power. Similarly, at ¢ = 800 s, when RES generation output was higher, BESS
dispatch was adjusted back to meet the deficit. At ¢ = 900 s, because the RES generation is
higher than demanded p4(t), surplus PV generation is used to charge the BESS units. Finally,
at t = 1080 s, both RES and BESS units are dispatched to meet and sustain the changed power
commands of the aggregator with a ramp response time of less than 50 s. The secondary-side
feeder voltages deviations were observed be < £5% (within ANSI C84.1).

Note that the fast and coordinated dispatch of (simulated and physical hardware) BESS
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Figure 5.16: Reference Power command from Rpi-DCNs/sim-DCNs and scaled dis-
patched power from (selected) phDER.

units was achieved distributedly, demonstrating the efficacy of the proposed finite time criteria
to provide AS in the face of RES variability, for example, ERCOT energy markets for real-time
and day-ahead market dispatch decisions. This scenario is designed specifically to demonstrate
the point that the best performance from the coordinated aggregated DER units is achieved in
the presence of variability and can support the grid through coordinated dispatch of BESS units.
We envisage that this framework along with existing methodologies, such as day-ahead market
mechanisms for committing resources with variability and demand response methods, can
provide the technological leap required for providing proposed ancillary services at such fast

timescales.



Chapter 6

Distributed Detection of Malicious
Attacks on Consensus Algorithms

with Applications in Power

Networks

Consensus-based distributed algorithms are well suited for coordination among agents in a cyber-
physical system. These distributed schemes, however, suffer from their vulnerability to cyber
attacks that are aimed at manipulating data and control flow. In this article, we present a novel
distributed method for detecting the presence of such intrusions for a distributed multi-agent
system following ratio consensus. We employ a Max-Min protocol to develop low cost, easy
to implement detection strategies where each participating node detects the intrusion indepen-
dently, eliminating the need for a trusted certifying agent in the network. The effectiveness
of the detection method is demonstrated by numerical simulations on a 1000 node network to

demonstrate the efficacy and simplicity of implementation.

141
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6.1 Introduction

Distributed coordination and decision making has enabled new paradigms in cyber-physical
systems that include sensor networks, autonomous vehicle systems and power networks. A
key strategy often employed is achieving consensus among the agents in a network by sharing
local information with its neighbors [79,[118]. The applicability of Consensus-based distributed
coordination methods often depends on the termination of the consensus algorithm in finite-
time (see |2}/83] for static graphs and [119]| for dynamic topology networks) which allows for
the inferences reached to be used by the agents to perform subsequent important operations;
for example, to provide ancillary services by local agents in a power grid (see |120] and [62]).
Moreover, the implementation of such methods in a cyber-physical system might necessitate
a prior centralized coordination step. In many situations, such centralized coordination is not
feasible. To this end, a ratio consensus algorithm that eliminates the need of a centralized
framework is presented in [84,121]. Such distributed decision making schemes depend heavily
on trust and credibility of the participating agents. Each agent gathers information by relying
on it’s neighbors to share their information honestly. When factoring this type of information
exchange into a model, each agent’s lack of honesty can skew the resulting decision (consensus
value). It is imperative to increase the resilience of multi-agent systems towards such malicious
or manipulative behaviour. To address the cyber-security issues in distributed algorithms, a
number of different approaches have appeared in the literature. One such method encompasses
trust based models for multi-agent systems [122]. Such trust-based approaches need repeated
interactions between the agents and need to gather a large amount of information from different
agents in the network to formulate notions of cooperation or rejection of transactions. Reference
[123] formulates an intrusion detection system based on network traffic analysis whereas authors
in |124], [125] assert the need of creating an r-robust graph for a resilient consensus. Thus, most
proposed methods involve techniques that impose additional constraints on the network that
are difficult to generalize.

This article presents a distributed algorithm for detection of malicious nodes in a cyber-physical
system. We use the monotonic properties of global maximum and minimum over the network

following the consensus algorithm, to detect intrusions. The proposed algorithm has many
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benefits over the existing counter parts in the literature [1224126|. Firstly, the scheme proposed
eliminates the need of a unique identifier (as required in [126]) for each node in the network which
allows each node to individually detect the intrusion. The results developed here enable a truly
distributed way of detection as an agent utilizes information only from its neighbors. The only
global information needed is an upper bound on the graph diameter D (defined in Section .
Furthermore, it obviates the need for any centralized planning beforehand. Secondly, the scheme
proposed has a small memory requirement; specifically, each node needs to store D values for
each of its neighbors (unlike the memory requirement which increases as a polynomial function
of the number of nodes N in [126]). Also, the computations involved are simple mathematical
operations like multiplication of scalar values, in contrast to techniques using matrix inversions
and rank calculations which can easily become intractable as the size of the network increases.
This makes the proposed algorithm suitable for ad-hoc networks where the agents have less
computational power and storage capacity. Unlike other works (see [123|, [126]) the proposed
algorithm does not need a learning stage where the network parameters used for intrusion
detection are estimated before the actual detection protocol can be deployed, thus, facilitating
an on-line implementation in cyber-physical systems like smart micro-grids. Also, the proposed
scheme is topology independent unlike schemes where the graph topology is the determining
factor for tolerance towards malicious agents [125]. With the above benefits, this algorithm can

be applied to a multitude of cyber-physical systems.

6.1.1 Definitions

Readers are guided to for the definitions of terminologies from graph theory which are used

for subsequent developments.

Definition 12 (Epoch) An epoch is defined as any D consecutive state update iterations i.e.

k' epoch defines the discrete-time interval [kD + 1, (k + 1)D].

Definition 13 (In-Degree) In-degree of a node i is the number of elements |N;” |, where N, =

{7:(,j) € E}.

Definition 14 (Out-Degree) The out-degree of a node i is the number of elements |N;"|, where
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N ={j: (i) € E}.

6.2 Preliminaries

6.2.1 Problem Formulation

Let ¢ denote the intruder node violating the update rules (1a), (1b) such that, given p > 0, for

alli e V,
cwi(k)  Xiaw4(0)
A T S o] P (6.1)
i zi(k) _ zq(k)) _
i (zu(k) - yq<k>) =0 (6.2)

In other words, the intruder’s aim is to steer the final convergence value of the ratio consensus
away from the true convergence value (ratio of sum of initial states) to a new desired value and

achieve consensus among all the nodes in the network at the desired value.

Objective: Given update rules (1a), (1b) for all i € V and an intruder q, the goal is to
detect any intrusions of the form and in the network in a distributed manner.

Next, we substantiate the motivations of intruders and the need for a distributed detection
algorithm through a distributed power allocation framework. The proposed detection algorithm,
however, is applicable for detecting malicious attacks in other consensus-based applications such
as distributed optimization [127], [128], finite time consensus algorithms in higher dimensions
[129,|130], movement coordination in autonomous vehicles, task allocation in unmanned aerial
vehicles (UAVs) for rescue and search operations.

The following subsections summarize the ratio consensus protocol and distributed appor-

tioning algorithm developed in previous chapters.
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6.2.2 Ratio Consensus Protocol

Consider a directed graph G = {V, E} containing N nodes. Each node ¢ € V maintains two
states at time k, denoted by z;(k) (referred as numerator state of node i) and y;(k) (referred
as denominator state of node i). Node i updates its state at the (k 4 1)** discrete iteration

according to the following update law:

vi(k + 1) = paai (k) + Y pija;(k), (6.3a)
yz(kﬁ + 1) = pnyz<k) + Z pijyj(k), (63b)
JEN,”

where N, is the set of in-neighbors of node i. We next present a result from [84] which establishes

the convergence of the ratio x;(k)/y; (k).

Theorem 10 Suppose the weight matriz P with P(i,j) = p;; associated with the directed graph
G s primitive and column stochastic with P(i,i) > 0 for alli € V. Let {z1(0), x2(0),...,zn(0)},
yi(0) = 1 be the initial conditions for numerator and denominator states respectively for all
i € V. Then, the ratio zzg:; asymptotically converges to o := % Zfil x;(0) foralli=1,...N

(referred to as ratio consensus).

Lemma 6.2.1 With the assumptions of Theorem [I0, sum of state values of x and y are con-

served, i.e. for any k,
Yty wi(k) = X 2i(0), L wi(k) = S wil0),

for updates according to and .

Proof: Update equation (6.3a)) can also be written as

N
wi(k+1) = pya;(k)
j=1
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N
Then, sz (k+1) Z pz]x]
N [N ; )
-3 [Sont] - oo [z]
j=1 Li=1 =1 i=1

As P is column-stochastic, we have Zf\il pij = 1, thus,

N
Z (k+1) ij
i=1

Result can be easily derived now by using induction. Same result can be shown for y. O

6.3 Framework for distributed apportioning in power net-
works

The ratio consensus protocol discussed above is used for distributed coordination of Distributed
Generation (DG) units to meet the ancillary service demand. We first summarize below the
distributed averaging protocol |7,[84,/110] Here the ratio consensus algorithm is used to compute
the power reference commands for the DG units based on their generation capacities. Let py
represent the total amount of power requested by an aggregator of the smart micro-grid to be

supplied by the N DG units (see Fig. [6.1(a)). Let n¥ represent the power supplied by DG j
J

max min

while respecting its own generation capacity and load constraints. w"**, 7" represent the
maximum and minimum power the j*» DG unit can supply. Thus,
Zj-vzl 75 = pg, and 7" < ¥ < @ for all j e V. (6.5)

We refer to the problem of determining 77 respecting the above constraints as the resource
apportioning problem where (6.5)) gives the feasibility criteria for all participating units. A fair
way of apportioning DG units to supply the demanded power is given by [7]:

7= (792 i) for all j €V (6.6)
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N min
pd_z_] 17T

S (e — ey

where, r = (6.7)

The power apportioning algorithm |7] provides a distributed way to calculate r when a single

aggregator can communicate to at least one node in the network.

6.4 Cyber-secured distributed network framework

In this section, we propose a cyber-secured framework for networks running distributed consensus
algorithms. We first present the max-min protocols to obtain global maximum and minimum
values of the network and use the monotonicity property of these protocols [121] to devise the
proposed distributed intruder detection algorithm. Define the maximum and minimum value of
the ratio of numerator and denominator states given by and over all nodes at any

time instant k as,

:cz(k) .
M) = () £ 0.4 € . (6.82)
m@)-gb“g}%<>¢ajev (6.8b)

Lemma 6.4.1 For all time instants k' > k and foralli eV,

Proof: See [121] for proof. O
The following theorem shows that the maximum (or minimum) value M (k) (or m(k)) strictly

decreases (or increases) after finite time.

z1(nD) x2(nD) z N (nD)
y1(nD) y2(nD) " yn(nD)

Theorem 11 Define the initial ratio vector as r(nD) := such that

min(r(nD)) < max(r(nD)), where, n =0,1,2,... Then,

M((n+1)D) < M(nD) and m((n+1)D) > m(nD)
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Proof: See [121] for proof. O

6.4.1 Maximum-Minimum (MXP-MNP) Consensus Protocol

The Maximum and Minimum Consensus Protocol referred as MXP and MNP protocol computes
the maximum and minimum of the given initial node values v(0) = [v1(0) v2(0) ... vx(0)]7 in a
distributed manner. It takes v(0) as an input and generates a sequence of node values based on

the following updates for any node i € V,

zi(k+1)= max zj(k), wi(k+1)= min w;(k), (6.10)

jENT UG jEN, UG

where z;(0) = w;(0) = v;(0).

Lemma 6.4.2 The estimates z;(k) and w;(k) in (6.10) converges to max z;(0) and mi‘rfl w;(0)
JE€ Jje

respectively in finite time k < D for all i € V.

Proof: See |2| for the proof. O
The MXP and MNP protocols are reset after every epoch and the initial conditions are set as the
initial ratios held by the nodes, that is, z;(nD) = x;(nD)/y;(nD) and w;(nD) = z;(nD)/y;(nD)
respectively for all ¢ € V. Notice that in the above scheme the global maximum and minimum
values of the ratios at the beginning of an epoch are available to each node after next D iterations

(as one iteration of the Max-Min algorithm is completed in D iterations) [2|. In other words

MXP(k) = M((k —1)D) and MNP(k) = m((k — 1)D).

6.4.2 Intruder Detection Algorithm

Based on the above discussion we now present a detection algorithm. The algorithm requires
each node in the network to store and access the last D state updates of all of its neighbors. We
define the values stored by a node i as: z;;[kD : (k+1)D] and y;;[kD : (k+1)D] for all j € N, .
This storage is maintained in a StorageBuf fer at each node. If each node in the network
has access to last D state updates of all of its neighbors, §,, cannot be chosen successfully by

intruder node i with the assumptions of A1 and A2 (following the attack strategy (6.14) and
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Figure 6.1: (a) Communication topology of power network with aggregator (D = 3) and
node 1 as the demand circulation node, (b) state value updates with MXP and MNP
values.

(6.15))) as it can be detected due to one of the following violations:

Stl’ji[k‘D : (l{? + 1)D]
kD (hr1)p] = MXPR+ D or, (6.11)
kD (h+ )p] = MNP+, (6.12)

for all nodes j € N;‘ . Such a detection will happen simultaneously at all the neighboring
nodes of i followed by the generation of an AttackFlag signal that is emitted by each node to
its neighbors. Within the next D iteration of the algorithm the AttackFlag signal regarding
intrusion is propagated to all the nodes in the network which results in the interruption of the
consensus protocol and further actions can be taken to make the network secure. The complete

detection algorithm is presented in Algorithm

Remark 11.1 The proposed detection algorithm requires each node i to store |[N; | x D values

thus, can be implemented in low-cost devices such as Raspberry-pi units.
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6.5 Analysis of attack strategies

In this section, we describe various attack models for intruders. We classify the intrusion attacks
based on two criteria: (1) the impact they have on the power network and (2) the kind of
strategy used by these intruders. Based on the impact caused, intrusions are categorized as
vandalism attacks and manipulative attacks. The vandalism attacks directed towards the power
network are used to disrupt the proper functioning of the power network. Such attacks can be
easily detected by monitoring physical quantities like voltage and current profile of the power

network [131] and are not within the scope of this paper. Manipulation attacks on the other

Algorithm 3: Distributed intruder detection protocol (at each node i € V)

Repeat:
Input: D;// Upper bound on graph Diameter
Initialize:
| k=1;1=1; AttackFlag; = False; StorageBuf fer; = [];
Repeat:

/* Updates of states xz;(k), yi(k) given by 1D and 1' */
*/

/* MXP and MNP protocol for 1
zi := MXP(k); w; :== MNP(k); (Using (6.8a)) and (6.8b)))
StorageBuf fer; <— N, ;

/* Store last D values of all in-Neighbors. x/
if k=1D then
for j € N; do
. xii[1: (k—1)D]
f 2 — MXP(k)) >0
l {<[yij[é;: (k?)— %)D] ( )> =
CEij 1: - 1D
— MNP(k)) <0 th
( (k1D (k) <0} then

yii[1
/fttack:Flagi = True;
emit: AttackFlag; — N;r;

/* Send AttackFlag for termination. x/
else
| StorageBuf fer; «— [];
end
end
=141
end
k=k+1;

Output: AttackFlag; // Detection of intruder by node ¢
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hand are difficult to detect. These attacks are responsible for diverting the power network from
the actual operating point. Although, these attacks are not as severe as the vandalism attacks
in their impact, the difficulty lies in detection of such attacks. A manipulation attack running
for a long time may lead to large revenue losses.

Intruder model: We consider a class of intruders whose objective is to alter the consensus
value by 6 (called attack strength), viz. the consensus algorithm converges to o — 6 or a + 6

Zf\le Ti
N

where o = © " Without loss of generality, we will analyze the case of intruder trying to

steer the consensus to (a — ) where 6 > 0.

6.5.1 Assumptions on intruder attack model
We provide the assumptions imposed on our attack model:

A1. All the attacks are intended to manipulate the smart micro-grid performance (by manipu-
lating the consensus value). The intruder is motivated to increase its profit by increasing
its share of the total power supplied to the loads (similar to competitive Transactive

Grids). Furthermore, we assume that attacks do not occur at k = 0.

A2. The intruder has as much global information available to itself as every other agent in the

network.

Based on the above assumptions we now provide various attack strategies:

1. Constant (False) data injection attacks: Here the motive of the attacker is to
modify the consensus value by injecting a constant false value into the network. In such attacks
the ratio of the state updates of the intruder node remains constant after some iteration %’ i.e.

zq(k) z*

b))~ (6.13)

for k > k'’ where, ¢ is the intruder node, and z* and y* are the intruder injected constant values.
Note, that these kind of intrusion attacks also encompass stuck nodes. We extend the work
of |132] requiring doubly-stochastic weight matrix and strong assumptions on the induced sub-

graph after removing the intruder in the network be strongly connected. We present a theorem
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below which shows for the ratio consensus protocol all nodes in the network will converge to the

value injected by the intruder.

Theorem 12 With the attack strategy defined in , the ratio of numerator and denomi-

nator states ;E:; for all nodes i converges to a common limit (consensus value). Further, the

limit is equal to :@ET*

Proof: See Appendix (Section [6.7). O
2. Data Manipulation attacks: Let T denote the set of discrete-time attack instants
when an intruder injects malicious values in the network. Let the {*" attack by the intruder i

occurs at instant ¢, then,

.’I?i(t + 1) = Z pijxj(t) — 51@1’ (614)

JENT UG

where, t > [ and Y d;, = NO. State y; is updated according to (6.3b). One such attack strategy
leT
is to choose dy and a to achieve a desired attack, 6, within m number of attacks is,

5o = ( 1 —a >N9, aclo1], (6.15)

with, §; = a'~16y for some §y > 0.
The next theorem shows that the intruder has an attack strategy that can steer the ratio

consensus protocol to achieve desired state in the network.

Theorem 13 The intruder attack strategy given in steers the consensus value to (a—0),

where o = 3 > jev 2 (0).

Proof: (By Induction) Let o be the consensus value without attack. 3°,cy 2;(0) = Na (as

> jev ¥j(0) = N). It is sufficient to prove that under the attack strategy (6.14) >,y x;(k) =
Na— N6. Consider i to be the intruder node and let k1, ks, ... € T be the attack instants where
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k; denotes the I*" attack instant. From Lemma with [ =1,

Yowik) =) > pyak-1)

JEV JEVIENTU
gr 9

+ Z privi(kr —1) = dg,

lEN] U

=3 > ik —1) = &,

JEVIEN; U

(Induction Hypothesis) Let, for | = m/, EjeV zj(km) = Na — 21":1 dk,. For Il =m’ +1 and

since no attack occurs between the instants k,,, and k., 41, proceeding as above,
Yowilkms) =Y > pyi(kmsr — 1) =6,
JEV JEVIENT U
(Using Lemma and no attack between k,,, and kp,/11),

= Z Z pljxj(km’) - 6km/+1

JEVIEN; U
m/
= § E prixj(km — 1) — E I
jeleNJ_Uj =1
m’+1
=Y Y pyzikm —1) = > bk,
JEVIEN; U =1

Therefore, induction holds. Hence, > ..y @j(km) = Na— >_ 6k, = Nao— N .Thus, from [84
=1

. . zj(k) _  Na—-NO __ _
the ratio converges to limg_, ) T 50 a—0. O

Remark 13.1 Here, the attack strategy depends upon the knowledge of N (more generally
Zjev y;(0)) by the attacker node. During imperfect knowledge of the network, attacker can

steer the consensus only to a — %9, where N' is an estimate of N by attacker.
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6.6 Results

We now provide the validation of our detection scheme for a smart micro-grid involving dis-

tributed power apportioning as the cyber-physical system.

6.6.1 Simulation Results

In this section, we present simulation results to demonstrate distributed detection of an intruder
attack in a power network. Intruder models developed in Section will be used to validate
the detection strategy. Fig. [6.I(b) shows the state trajectories of the DGs and the M (k)
and m(k) values following the distributed apportioning algorithm for communication network
of Fig. without any intruder in the network (o = 0.6). The nodes have minimum and
maximum power capacities as: 7™ (W) = [1000 1000 1000 1000 1000 1000]%, 7™ (W) =
[1000 2000 5000 6000 4000 3000]7 with a total aggregator demand of 15 kW (< Y jev TE).
Fig. [6.2] presents simulation results for constant data injection attacks. Here, the malicious
node 5 attacks the network by constantly injecting a ratio of 0.45 after iteration 30 (6 = 25%),
emulating an actual aggregator demand of 12.75 kW as seen by the remaining (honest) nodes.
Thus, the total power delivered by the rest of the power network becomes 10.4 kW, and node
5 can inject its maximum power (4 kW), making the total power delivered by the network as
14.4 kW. It is important to note that aggregator cannot distinguish between the two scenarios
where the power network’s total capacity is just 14.4 kW (deficit) or the case where attack is
causing the total power delivered to be 14.4 kW. It can be observed that the intruder node is
able to steer the consensus to its desired ratio (0.45 in this case) in the absence of any detection
strategy. However, in the presence of the detection algorithm, intrusion is detected when node
5 violates Lemma in the next 2D iterations (iteration number 36) resulting in detection
(AttackFlag = 1) (Fig. [6.2)). The following results are obtained by running simulations for a
set of 10,000 graphs with 1000 nodes with a maximum possible diameter of 40. At each run we
pick a graph with arbitrary initial conditions for all nodes. The attack strength (6) is varied
from 1% to 90% of the consensus value (a). We created 30 million possible scenarios by varying
the graph topology, attack strength (6% of the consensus value «), intruder node, time instant

of attack, number of attacks. The detection accuracy of the algorithm for all cases is shown in
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Figure 6.2: A 6-node power network with the malicious node 5 launching a constant
injection attack resulting in detection.

Fig. [6.3]

Remark 13.2 Our algorithm detects smaller attacks (6 < 5% ) with an average accuracy of 89%
which are harder to detect. In such cases the intruder cannot steer the final consensus to achieve
larger deviations. Medium attacks (5 < 0 < 10%) are detected with an accuracy > 99.5% where

as stronger attacks (0 > 10%) are always detected.

Remark 13.3 The outliers (red crosses in Fig. in the simulations that avoided detection
for smaller and medium attack strengths, were mostly observed to be cases where the intruder
could inject a large value when the range of minimum and maximum initial values across all the
nodes in the network were large. However, such a strategy doesn’t guarantee success in attack

as intruder has no knowledge of this range in this framework.
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Figure 6.3: Instances of random graphs generated for 1000 node network for attack
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Figure 6.4: Malicious node launching data manipulation attack in a 1000-node power
network. Detection at iteration 50 (2D).

An example case of data manipulation attack is shown in Fig. The global maximum
and global minimum are shifted by D iterations to the left for clarity but are obtained only after
D iterations in the protocol. Here the intruder node with an attack strength of 3% following
and with ¢ = 0.95, m = 95 and &y = 7.3 x 10~%. However, it violates the MNP
criteria in leading to detection and sending AttackFlag = 1 at iteration number 50 (2D).
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6.7 Appendix

proof:[Proof of Theorem Without loss of generality we can rearrange the update law such
that first 7 nodes are intruders as X (k+1) = PX (k), where P = [I,,, 0; B A]. X(k) € RY with
X(k) = [1(k) z2(k) ... 25 (k)]" is a column vector, I, is the identity matrix of size m, 0 is a
matrix of size m x (N —m) with all entries equal to zero, B € RV=m)xm A ¢ RIN=m)x (N=m)
and k > k’. The first m rows corresponds to updates of intruder nodes 7 € @Q according to
. Note that B has at least one non-zero element, since the communication graph with
the attacker is strongly connected. Further, A is a column sub-stochastic matrix as it is a
sub-matrix of a column-stochastic matrix. Now, [X,,(k + 1) X,.(k + 1)]7 = P [X,, (k) X,.(k)]T
where, X, (k) = [x1(k) z2(k) ... xm(kz)]T denotes the column vector corresponding to malicious
nodes, X, (k) = [Zms1(k) Zmaa(k) ... zx(k)]" is the column vector corresponding to remaining
(honest) nodes. Now, the remaining graph after removing the malicious node can either be a
strongly connected graph or a set of strongly connected sub-graphs.

Case 1. Remaining graph is strongly connected

This implies that A is irreducible |[133]. As A is column sub-stochastic, the magnitude of all
the eigenvalues of A are less than 1 i.e. |A\;(A)| <1 ([134]). Then as t — oo

| I 0

lim P* = lim

t—o00 t—o00 (I+A+A2++At)B At

| 0
T |I-A)'B 04
N—————

B

where 04 is the matrix with same size as A, whose entries are all equal to 0. Note, we used the
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fact that, lim; oo (I — A)(I+ A + A2+ .-+ A?) =T and lim;_,o, A® = 04. Thus, as t — oo,

Case 2. Remaining graph is a set of | strongly connected sub-graphs
In this case, A can be rearranged as a block diagonal matrix given as, A = diag(A1,, Aoy, ..., Ay),

where r € {1,2,...,1} and all A, are irreducible [133]. Then, X, (k) can be written as,

B ] _Xm(k)_
Xir(k+1)
X1, (k)
XQT‘(k + ].)
=M | Xy, (k)
_Xlr(k + ]-)_ X (k)
lr

where X, is the column vector corresponding to nodes of the i, strongly connected sub-graph

and _ -
B, A, 0 ... 0
M A Bs, 0 A, ... O

Bl’l' O O P Al»,-

This implies,
er(k + 1) = Bier(k) + AirXir(k'>

Now, proceeding as in case 1, for ¢ — oo, X;,.(t) — Bier(k’) with B;, = (I—-A;) B
- o _ AT

for i € {1,2,...,1}. Also, B = |By, By, ... Blr} . Then for both the cases, lim;_,o x;(t) =

(E)] x* and limy_,o0 y;(t) = (B)] y* for all j € V'\ Q, where (B)] is jun element of B. Hence,

limy oo Z;Eg = ;—:, forall j € V.



Chapter 7

Thesis Conclusion

With the increase in renewable energy resources and distributed energy resources in the dis-
tribution power system, there is a rising interest to investigate their impact on power system
and its control especially in islanded (grid-forming) microgrids. Advancements in power elec-
tronics, information and communication technologies (ICT) render avenues that are enablers
in designing the grid of the future. This dissertation focused on challenging the conventional
methodology used in multi-inverter microgrids and showed the viability and analysis of imple-
menting ICTs to regulate system voltage and frequency while meeting standardization metrics
on power sharing both in fundamental and harmonic frequency domain. Furthermore, a com-
pletely distributed framework for aggregation of smaller DERs to form a virtual power plant
to meet the demands of the rest of the grid for increased grid resiliency was also presented.
Experimental controller hardware-in-the-loop and power-hardware-in-the-loop validations were
performed for these proposed methodologies to demonstrate their viability and applicability to
real-world implementations.

In chapter 2, we proposed and demonstrated a voltage-active power half-droop-based con-
troller to improve active power sharing accuracy in a resistive LV microgrid. A loop shaping-
based control law was designed for a single inverter unit to enable close regulation of the reference
sinusoidal voltage signal to be tracked. A novel isochronous architecture was also proposed to

maintain the system frequency and enable active power sharing in the multi-inverter system.
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The main advantage of the proposed architecture is to keep the reactive power flows small among
the inverters without implementing ) — w droop law, thereby, reducing the overall complexity
of the inverter controllers. Moreover, analytical results were derived to provide design guide-
lines for selecting droop gains when there are active power mismatches and uncertainties in the
load present in the LV microgrid. Experimental results were provided for various scenarios that
validate the performance and capabilities of the proposed controller architecture.

In Chapter 3, we developed and implemented the design of a virtual impedance shaping
method for low-voltage AC microgrids. An SRF-based extracting filter is proposed for ex-
tracting fundamental and selective harmonic components of inverter line currents and virtual
impedances, implemented as weighing filters, are designed based on one or more performance
parameters of the microgrid system such as symmetric or asymmetric harmonic current shar-
ing. An isochronous voltage-active power droop law is proposed to maintain active and reactive
power sharing by providing VSIs access to a time clock/interval signal. Analysis of the design
of virtual impedances are provided for LV microgrids. Finally, validations are obtained through
SIMULINK/MATLAB simulations as well as CHIL-based real time simulation on a two inverter
set-up to demonstrate the performance of the proposed methodology when implemented on low
cost micro-controller devices.

Chapter 4 and Chapter 5 delve into developing distributed algorithms amenable towards
power apportioning for providing ancillary services in highly renewable grids.

In Chapter 4, we presented the analytical results for distributed finite time termination of
ratio consensus protocol. The highlight of this work is the extension of the framework of Max-
Min consensus for finite time termination of ratio consensus based on a user specified threshold.
The monotonic property of the maximum and minimum of the ratio of the nodal states after
every diameter number of iterations is proven and utilized to design the distributed finite time
termination algorithm. The effectiveness of the algorithm is demonstrated through simulations
as well as on a network of Raspberry Pis.

Chapter 5 developed a scalable distributed framework for coordinating and aggregating large
numbers of DERs to provide ancillary service support in the form of SFR to a bulk power system.

The results of finite-time termination of ratio consensus were extended to propose a distributed
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power apportioning protocol to meet the time-varying aggregator command within a specified
tolerance by participating DERs in the presence of bounded communication delays while prior-
itizing RES in the network. DER responses faster than state-of-the-art distributed approaches
required for SFR services were achieved by implementing an early dispatch mechanism along
with a brown-start approach to further improve DERs’ ramping performance. Analytical results
were derived to show that aggregator command is met within a desired tolerance distributively
by all the participating DERs while respecting local capacity constraints in finite-time making
this protocol viable for real-world implementation. A novel PHIL test-bed was developed to
validate the efficacy of the distributed algorithm at a scale that has not been achieved earlier
and validating the proposed protocol containing 40+ physical hardware devices (generation),
48 Raspberry Pi agents, 202 simulated distributed controller nodes, varied communication pro-
tocols and an underlying real-world power system model. Experimental results, validated on a
unique PHIL test-bed at scale, show that the required performance metrics were met (initial and
ramp responses were achieved to be less than 5 sec. and < 1 minute for the setup, respectively).
The proposed framework and demonstrations validate that coordination of DERs in distribution
networks can be achieved on a sufficiently large scale to provide essential secondary frequency
response services. Such a validation for distributed DER coordination and control at scale, to
the best of our knowledge, has not been achieved earlier.

Finally, in Chapter 6, we considered the problem of detecting malicious attacks in distributed
cyber-physical systems implementing finite-time termination distributed ratio consensus proto-
cols developed in Chapter 4 and Chapter 5. Attack models for intruders were proposed and
analyzed that have not been previously considered in the literature. An efficient distributed
intruder detection algorithm was presented, analyzed and validated using simulations. The pro-
posed detection methodology makes use of only local information of the nodes under limited
storage and computation requirements as opposed to existing detection methods. Analyzing the
efficacy of the proposed scheme under time varying topologies and web-socket based experiments

on a communication network are future directions for this work.
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